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Type-2 fuzzy reasoning relations are the type-2 fuzzy relations obtained from a group of type-2 fuzzy reasonings by using extended t-
(co)norm, which are essential for implementing type-2 fuzzy logic systems. In this paper an algorithm is provided for constructing
type-2 fuzzy reasoning relations of SISO type-2 fuzzy logic systems. First, we give some properties of extended t-(co)norm and
simplify the expression of type-2 fuzzy reasoning relations in accordance with different input subdomains under certain conditions.
And then different techniques are discussed to solve the simplified expressions on the input subdomains by using the related
methods on solving fuzzy relation equations. Besides, it is pointed out that the computation amount level of the proposed algorithm
is the same as that of polynomials and the possibility of applying the proposed algorithm in the construction of type-2 fuzzy
reasoning relations is illustrated on several examples. Finally, the calculation of an arbitrary extended continuous t-norm can be

obtained as the special case of the proposed algorithm.

1. Introduction

Type-2 fuzzy sets first proposed by Zadeh in 1975 [1] are fuzzy
sets equipped with ordinary fuzzy subsets of [0, 1] as mem-
bership grades, henceforth called fuzzy truth values. Then
Mizumoto and Tanaka [2, 3] used Zadeh’s extension principle
to extend minimum and maximum both based on minimum
for calculating union and intersection on type-2 fuzzy sets,
respectively, and showed that the results of the union and
intersection keep the convexity and normality. Based on the
theory of type-2 fuzzy sets, Karnik et al. [4] proposed a new
fuzzy system called type-2 fuzzy system. Up to now, both
the theory and application of type-2 fuzzy systems have been
widely researched (see, e.g., [5-8]). What is more, type-2
fuzzy neural networks and type-2 fuzzy classification and
pattern recognition have been also studied (see, e.g., [9, 10]).
However, the computation process of the extended operations
on the noninterval type-2 fuzzy sets is more complex than
that of ordinary operations on type-1 fuzzy sets, which blocks
the wide use of the noninterval type-2 fuzzy logic systems,
type-2 fuzzy neural networks, and so on. In recent years, a
heated wave of research about the operation on type-2 fuzzy
sets has been set off. For example, Karnik and Mendel [11]

further generalized these definitions of operations presented
by Mizumoto and Tanaka and gave some analytical formulae
for extensions of extended maximum and minimum based
on minimum or product. Kawaguchi and Miyakoshi [12,
13] showed that extended continuous t-(co)norms based on
arbitrary t-norm satisfy the definitions of type-2 t-(co)norms.
C. L. Walker and E. A. Walker [14, 15] considered the algebras
of fuzzy truth values equipped with extended maximum
and minimum based on minimum. Coupland and John
(16, 17] presented geometric methods for performing the
operations of extended minimum and maximum based on
minimum on type-2 fuzzy sets. Starczewski [18] provided
analytical expressions for membership functions of five kinds
of extended t-norms. Ling and Zhang [19] reconstructed
the framework of set-theoretic operations on triangle type-
2 fuzzy sets by presenting polygon type-2 fuzzy sets and
gave manageable and simplified formulas for operations on
triangle type-2 fuzzy sets. Hu and Kwong [20] discussed
extended t-norm on a linearly ordered set with a unit interval
and a real number set as special cases.

From the above it can be seen that these research
works have well contributed to the properties of extended t-
(co)norms and gave many useful results for the calculations
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of some kinds of extended t-(co)norms. All of these promote
the structure of noninterval type-2 fuzzy logic systems
since extended t-(co)norms are the important tools in the
construction of type-2 fuzzy reasoning relations. Neverthe-
less, there are still many other extended t-norms whose
membership functions lack analytical expressions or feasible
algorithms. It hampers the attempt of the construction of
type-2 fuzzy reasoning relations by using these extended t-
norms. Besides, the work [18] leaves a key problem to us
that, except for extended minimum and maximum both
based on minimum, no theory guarantees that the results
of general extended t-(co)norms on two type-2 fuzzy sets
still satisfy the calculation conditions (e.g., convexity and
normality). Moreover, there are always more than two fuzzy
truth values in the calculation process of the construction of
type-2 fuzzy reasoning relations; it may be time-consuming
and laborious to proceed the calculation just on two fuzzy
truth values each time. It is a natural idea that we can solve
the computation in an integral and faster way. This paper
is devoted to deal with these problems we have mentioned
above. The following rows present our results: we show
that the results of extended continuous t-(co)norms based
on arbitrary t-norm keep the convexity and normality and
simplify the expression of type-2 fuzzy reasoning relations
of type-2 fuzzy logic systems with single input and single
output (SISO) in accordance with different input subdomains
under the condition that all the fuzzy truth values of type-
2 fuzzy sets participated in the calculation are required to
be convex and normal (Theorem 2). After that, we solve
the simplified expressions on three input subdomains (from
Theorem 3 to Theorem 9), which demonstrate an algorithm
to construct type-2 fuzzy reasoning relations. The complexity
of the algorithm is analyzed and it is pointed out that the
computation amount level of the proposed algorithm is the
same as that of polynomials. And then the possibility of
applying the proposed algorithm in the construction of type-
2 fuzzy reasoning relations is illustrated on several examples.
Besides, the calculation of a class of extended t-norms being
broader than those in [18] can be obtained as the special case
of the proposed algorithm.

This paper is organized in five sections. The follow-
ing section contains some preliminary knowledge and the
concrete expression of type-2 fuzzy reasoning relations of
SISO type-2 fuzzy logic systems. In Section 3 the method
for the construction of type-2 fuzzy reasoning relations is
investigated under certain conditions on the basis of the
properties of extended t-(co)norm and the related methods
on solving method of fuzzy relation equations. Section 4 gives
several examples by using the presented method. Conclusions
are given in Section 5.

2. Preliminaries

A type-2 fuzzy set A on the domain X is characterized by a
membership function puz : X — F([0,1]), x — puz(x),
where #([0,1]) = {f | f : [0,1] — [0,1]}, and f €
F([0,1]) is called a fuzzy truth value. Convenience to the
following writing, we denote pz(x) by pz,,. Moreover, f is
normal if there exists an x € [0, 1] such that f(x) = 1 and
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convex if, for any x,, x, € [0,1] and each A € [0,1], f(Ax; +
(1 = Mx,) = flx) A f(xy). Let Fn([0,1]) be the set
of both convex and normal fuzzy truth values. Assume that
A, B € Z(X). Let » and +’ be t-norm and ¢ t-conorm. Union
and intersection on type-2 fuzzy sets are given as follows. For
Vx € X, Yw € [0,1],

(©,

— — N *’)
AUB: Uz,5 ) (w) = (Mx(x)'—] #E(x)) (w)
= sup (Mg(x) (u) *,ﬂg(x) (V)) >
w=udv (1)
TAD s (x,%")
ANB: Uznp) (w) = (Mx(x)'_' #Em) (w)

2 sup () 09+ iz (1),

where U®*") and n®*" are called extended t-conorm and
extended t-norm, respectively. Let X x Y be a new domain
constructed by two domains X, Y. A type-2 fuzzy set R €
F (X xY) is called a type-2 fuzzy relation between X and Y,

where
pr: XxY — F([0,1),  (x,p) — pg (%, ¥) = tges, -
2)

In the following, we will give the expression of type-2 fuzzy
relation from a group of type-2 fuzzy reasoning. This type-2
fuzzy relation is called a type-2 fuzzy reasoning relation. Let
{A},<icn and {B;}<;cn be, respectively, type-2 fuzzy sets on
input domain X and output domain Y. For a group of type-2
fuzzy reasonings in a SISO type-2 fuzzy logic system

if x is A, then yis B, i=1,...,N, (3)

which can be rewritten as {A; — B, i = 1,...,N} and
induce the total type-2 fuzzy reasoning relation as follows:

N N
R=[JrR = (A, — B). (4)

i=1 =1
By choosing the suitable U™* and N**) we can obtain that

HR(xy) (W) = B, R gy (W)

(N (e,x")
—('—' i=1(#x,.(x)” .“E,-(y))>(w)

i Vi (Sup )= <‘G],ZI (VA‘xx) () *,P‘B‘,»(y) ("i))>’
o 5)

where 7' and ' indicate the same t-norm. It is clear that the
difficulty on the calculation of type-2 fuzzy reasoning relation
is to solve the expression (5). For convenience, we first fix x
and y and denote

v=(v,....vy)>

u=(uy,...,uy),

F(w) = HR(x,y) (w),
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gi(”i):("A’i(x)(ui)> i=1,...,N,
hi(vi):["Ei(y)(Vi)> i=1,...,N,

F@v) =97 (9w)«'h(v)).

N
Pw = ‘|(U,V) € [0’1]2N | \/(ui * Vi) = w} .
i=1
(6)

Then the expression (5) can be rewritten as
F(w)=sup{f (u,v)|(u,v)eP,}. (7)

In what follows, we mainly pay attention to working out
the expression (7). When w changes, P, and F(w) change
with it. Then in order to solve F(w), we should reduce the
range of P, as much as possible and then obtain F(w) (i.e., the
maximum of f(u,v)in P,) according to the characteristic of
elements in P,,. Next, we will focus on analyzing the condition
\/f\:]l(ui % v;) = w, which is a fuzzy relation equation if u
is regarded as a coefficient vector and v is regarded as an
unknown vector. It is known that fuzzy relation equation
was first presented by Sanchez in 1976 [21]. Following it, a
lot of work has focused on the solvability conditions and
the solution sets. For example, these works [22-24] have
systematically introduced some theories of fuzzy relational
equations. Bourke and Fisher [25] gave solution algorithms
for fuzzy relational equations with max-product composi-
tion. Stamou and Tzafestas [26] discussed the resolution of
composite fuzzy relation equations based on Archimedean
triangular norms. Wang and Xiong [27] investigated the
solution sets of a fuzzy relation equation with sup-conjunctor
composition in a complete lattice. Next some conceptions and
conclusions on fuzzy relation equations will be given.

Leta = (ay,...,an), b = (b,...,by) € [0,1]". Define
the partial order

asbeg<h, i=1...,N. (8)

There exists no partial order relation between a and b if and
only if [a,b] = [b,a] = 0.
Define

avb=(a Vb,...,ayVby),
)

aAb = (a Ab,...,ayAby).

The single fuzzy relation equation constituted by composite
relation V — * is as follows:

(ay xx) V(ay % x,) VooV (ay * xy) = b, (10)

where a = (a;,...,ay) € [0, I]N is the coefficient vector,
b e [0,1] is known, and x = (x,...,xy) € [0, 1N is
unknown. Let 2, be the solution set of (10). The greatest and
minimal elements in &, are, respectively, called the greatest
and minimal solutions of (10). Denote

F, (a,b) =sup{x € [0,1] | a  x < b},

(11)
<, (a,b)=inf{x € [0,1] | a x x = b}.

Define inf @ = 1. Moreover, some necessary interpretations
about the two operations are presented in the following.

1) S,(a,b) zbsinceaxb<1xb=b.
b then #,(a,b) > c;ifa x ¢ = b, then

(3) Both .7, (a,b) and Z, (a, b) are monotone decreasing
about the first variable, that is,

a, <ay, = 7, (a,b) 2.7, (a,,b),
(12)
% (a,b) = Z, (ayb),

since {x € [0,1] | a; » x < b} 2 {x € [0,1] | a, » x < b} and
{xe[0,1]|a, xx=>2b} C{xe[0,1]]|a,*x=>b}.
Let

Gy={ie{l,...,N}a=bl=1{k;j=1...,|G|}. 13

In this work it is assumed that * is continues and the following
results presented in [27] are fitted for (10) on [0, 1].

Lemma 1. Let « be a continuous t-norm. Then the following
items are equivalent.

(1) X, #0 if and only if G,#0; that is, there exists
i € {l,...,N}, such that a; > b if and only if
(10) has the greatest solution x* = (xy,...,x5) =
(F,(a,b),...,.7 (ay, b)).

(2) If &, #0, then (10) has the minimum solutions where

P 0 0 0 :
the]t}.l minimum solutionx; = (xj;,...,X;y) (1< j <
IGyl) is

Z, (@yb), i=k,
X = i j i=1,...,N. (14)
0, otherwise,

Furthermore, the solution set of (10) can be written as

1Gy|

X, = U [x?,x*] . (15)
=1

3. The Construction of Type-2 Fuzzy
Reasoning Relations

In this section, we will demonstrate the solving process for the
expression (7) gradually. First, we will simplify the expression
(7) in accordance with three subdomains of w. Importantly,
for two of these subdomains we will, respectively, reduce
P, into its subdomains P, and P,, but keeping the values
of F(w) without change (Theorem 2). Then all the elements
in P, and P, will be found out (Theorem 3). Following
it, P,, and P, will be further reduced into smaller subsets
X, and X, still keeping the values of F(w) without change,
respectively (Theorem 5). Finally, some theorems about how
to get the exact value of F(w) will be presented on the basis of
the characteristics of the f(u,v) on ¥, and X, (Theorems 7
and 9).



It needs to be stated that the proposed method to solve
F(w) differs from the native algorithm which is just finding
the maximal number of f(u,v) from all the elements in P,
(or P, and P,,). The native algorithm is impractical due to
its huge computation. But what form of the elements in P,
is the key to solving the problem (7). Let g € F ([0, 1]).
Denote [g]; = {u € [0,1] | g(u) = 1}.

Theorem 2. Let w € [0,1],9y,....9n>Pps-- By €
Fon([0,1]), where [gi], = [my,ngl,....[gn]1 =
[mg,.ng 1 ]y = [my,m, ... [hy]y = [mym, ]
Denote
N N
a=\/(my xm, ). B=\/(ng xm),
i=1 i=1
mg = (mﬁl’ ’mgN)’ my = (mh1’ ’th)’
ng = (g1, ), my = (57, )

N
P, = {(u,v) e 0,11V \/(“i * V) = w,
i=1 (16)

uSmg,vsmh},

i=1

N
P, = {(u,v) e [0 11\ (% vy) = w,

u>ng,v>nh]».

Then the following items hold.

(1) Ifw € [0, «], then F(w) = sup{f(u,v) | (u,v) € P, }.

(2) Ifw € [a, B], then F(w) = 1.

(3) Ifw € [B, 1], then F(w) = sup{f(u,v) | (u,v) € P,,}.

Before the proof of Theorem 2, several conclusions and
their proofs will be given in the following and the conclusion
(a) is from [18].

(a) Let w € [0,1], f,g € Fn([0,1]), where [f], =

[mf, nf] and [g], = [mg,ng]. Assume that % is continuous.
Denote

L={(u,v)€ [0,1]2|u*v=w},
L, = {(u,v) € [0,1]%| u*vzw,usmf,vsmg}, 17)

LZ:{(u,v)e [0,1]2|u*v:w,nfSu,n <v}.

g

Then the following items hold.

MIf w e [O,mf * mg]’ then (fl—l(*,*')g)(w) _
sup{f(u)*"g(v) | (,v) € L,}.

(2) fw € [my » my,ng x ngl, then (fl‘l(*’*,)g)(w) =1.
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B)If w € , [nf * Mg 1], then (fl'l(*’*’)g)(w) =
sup{f(u)x g(v) | (u,v) € L,}.
(b) Suppose that the conditions is the same as that of (a).
Denote
C, = {(u,v) € [0,1]2 luvv=w,u< Mg, v < mg},
(18)
< v} .

C, = {(u,v) €[0,1) | uVv=wns <un,

Then the following items hold.

WIfw e [0,m; v my, then (U g)w) =
sup{f(u)*'g(v) | (,v) € C,}.
) lfw e [myVvmgngVng, then (fl_l(v’*’)g)(w) =1

@I w e [y v nyll, then (fU¥g)w) =
sup{f(u)*'g(v) | (u,v) € C,}.

Proof. This proof is similar as that of (a) in [18] since V is also
monotone increasing in the first and second variables. [

(c) Letw,, w,, 1,7, € [0, 1], where w; < w,. Assume that
* is continuous. Denote

My = {(a,b) €[0,1)* | axb=w,a<1,b<,

M, = {(c,d) € 0,1 | c*d=wyc<1,d< TZ},
(19)
My ={(@ab) €[0,1° |axb=w,7 <a,1,<b},

My = {(c,d) €[0,1)* | cxd=w,,1 <67, sd}.

Then for every (a,b) € M, [resp. M;], there exists (c,d) €
M, [resp. M ] such thata < cand b < d.

Proof. Let (a,b) € M, and (u,v) € M,. Since w; < w,, by
the monotonicity of , we have a < u or b < v. Assume that
a < u. If b < v, then the conclusion is obvious. For the case of
b > v, there is

axb<uxv<uxb, (20)
that is,
axb<w,<uxb. (21)

By the continuity of «, it can be inferred that there exists z €
[a, u] such that w, = z x b. Let (¢c,d) = (z,b). Then there are
cxd=wy,a<c<T1,andb <d < 1, Clearly (c,d) € M,.
Similarly, we can prove that if b < vand a > u, there exists
x € [b,v] such that w, = a x x. Let (¢, d) = (a, x). Then there
arecxd = w,,a < c < 1j,and b < d < 1,. To sum up, we can
conclude that for every (a,b) € #,, there exists (c,d) € M,
such that a < ¢, b < d. In a similar way, we can prove that for
every (a,b) € M5, there exists (c,d) € M, such thata < ¢

and b <d. O
(d) Let f,g € Fcn([0,1]), where [f]; = [mf,ng] and
lgl, = [mg,ng]. Assume that * and ¢ are continuous.

Then fl‘l(*’*l)g, fI_I(O’*’)g €  Fcn([0,1]). Furthermore,
[fl‘l(*’* )9]1 = [mf * Mg, Ny % ng] and [fLI(Q’* )g]l = [mf o
mg,ny O ngl.
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Proof. Let [f]; = [mp,nfl, (gl = [mg,ngl, wy, wy, wy €
[0,1], where w; < w, < w;. By the continuity of » and
conclusion (a), we obtain thatif w, € [mf * Mg, Ny % ng], then

(fl‘l(*’*,)g)(wz) = 1. For the converse, letw € [0,m xm,). If
there exists w, € [0,m, x m,) such that (fﬂ(*’*’)g)(wo) =1,

that is, there exists (19, v,) € [0, 1]* such that w, = uy * v, <
mg x my and f(ue)x'g(vy) = 1, then there s f(u,) = g(v,) =
1. By the monotonicity of x, we have u, < my or v, < m,.
Without loss of generality, we can assume that u, < my.
Thus f(u,) < f(m f) = 1, which leads to a contradiction.

Therefore, (fl‘l(*’*’)g)(w) < 1. In a similar way, we can prove
thatif w € (ny * ng, 1], then (fﬂ(*’*

we have [fl‘l(*’*’)g]1 =[mgxmg,ngxng).
Now we will give the proof of convexity. It is obvious that

(/n"g) (o) > (51 g) (w)) A (/1 g) (wy).
(22)

)g)(w) < 1. To sum up,

Ifw, € [0,m; x my), then w; < w, < my » my.
From conclusion (a), it can be inferred that the values
of (fn**g)(w,) and (f1**”g)(w,) can be obtained on
[0, mf] x [0, mg]. Denote

N ={@b) 0,11’ |axb=w,a<mgb<m,

(23)
Ny ={ed) (0,17 |c*d =wyc<mpd<my}.

Let (u,,v,) € J, satisty

Fl)«'gm)=(m""g)(w). @9

By conclusion (¢), there exists (u,, v,) € 4, such thatu; <u,
and v; < v,. Because f(u;) < f(u,) and g(v;) < g(v,) by the
convexity of f and g, we have

Flw)*'g(m) < f(w)+'g(n) < (fn*g) (w,). @25)

From (24) and (25), we get

(n*g) (w) < (S g) ) @)

which implies that (22) holds. If w, € (ny * ng, 1], then
ngxn, < w, < ws Ina similar way, we can prove
that (fn®™g)(w,) < (1™ g)(w,). Thus (22) holds.
To sum up, there is fl‘l(*’*’)g € F([0,1]). It is easy to
prove that the conclusion (c) is valid if  is replaced with ¢
since ¢ is also monotone increasing in the first and second
variables. Therefore, in a similar way, we can give the proof of

U g € Fon(10,1]). O
Next we will give the proof of Theorem 2.

"N ’
Proof. Tt is known that F(w) = (TN )izl(fil‘l(*’* )gi))(w).

From conclusion (d) it can be obtained that [ fil‘l(*’*,) gl €

Fon([0,1]) and [£in™ g, = [mf « my,n; *n,],i =
1,..., N. Moreover, denote

2
G = {(u,», v;) € [0,1]7 | u; % v; = z;,u; < My, v; < mhi},

2
Gi2:{(ui’vi)e (0,117 |u; x v = zpu; 2 n Vi>”h,-}~

(27)

9i°

From conclusion (a), we obtain that if z; €
m, ], then (fil‘l(*’*,)gi)(zi) = sup{fi(u))* g;(v;) | (w;,v,) €
Guh if 2z € [n; * ng1], then (0™ g)(z) =
sup{fi(u)*'gi(v)) | (upvy) €
(d) we have LY (f1%*)g) €  Fou((0.1]) and

! N r
(W) (AN g)]y = IV (my, xmy ), (ng % mg)] =
[a, B]. Denote z = (2, ..., zy) and

[O,Mﬁ *

G;,}. From conclusion

N
E = {ze [O,I]N|\/zi=w,zi<mfi*mgi,i= 1,...,N},

i=1

N
E, = {ze [O,I]NI\/zi W,Z; 2Ny, * Ny, = 1,...,N}.

i=1

(28)
From the above discussion and conclusion (b), we have that
ifw € [0, «], then
F (w) = sup {97'?:]1 (f,-l‘l(*’*,)gi) (z) lze El}
= sup {9’511 (firl(*)*,)gi> (z))

N
V= w2y <y,
i=1

i= 1,...,N}
N 29
= sup {72, (g5 () * b (v) 29
N
| \/(”i *v;) = w,
i=1
U S My, V; < my,
i= 1,...,N}
=sup{f (w,v) | (u,v)€P,}.
Similarl}zrl, if w € [5,1], then F(w) =
sup{lT L, (fng)z) | 2z € E} = sup{f(uv) |
(u,v) € P,}. O

From Theorem 2, it can be seen that when w € [a, 8],
we can omit the calculation process of F(w) since F(w) = 1,
and for other situations F(w) can be obtained from P, or
P, independently. From now on, we will focus on analyzing
the cases of w € [0,&) and w € (B, 1] and assume that



gi(t), hy(t) € JCN([O 1)), where [g,], = [m,,n,], [h], =
[mh,->nh,-] i=1,...,N.Denote

(30)

Py={ve[0,1]N|v=ny}.

The idea about how to find the elements in P, [P,,, resp.] is
to solve the fuzzy relation equation

(% 2) V(g % 2) VooV (g + ) =w, (1)

by takmg u € P, [resp. P,,] and then obtain the solution x in
01 P! 2> resp.]. Thus (u,x) € P, [P,,, resp.]. In this way, all
the elements in P, [P,,, resp.] can be found. Denote

G, ={ief{l,....N} | uy; > w}. (32)

Now we will provide all the elements of P, and P,

Theorem 3. Assume that * is continuous. For every u € P,
or P,, denote the greatest solution of (31) in [0, 1N as x," and
minimal solution of (31) in [0, 1N as xu(l),...,xu?Gw| (if any).

The following items hold.
(1) Suppose that w € [0, oc) Then for every u €
solution set of (31) in P,
edby 7'} and

P, the
! s UIJGII xu] , X, Amy] denot-

Py ={wv)e[0,11 |[ve 7, u<m,}. (33)

(2) Suppose that w € (f3,1]. Then for every u € P, the
solution set of (31) in P!, is U|]G1| xu] vy, x, "] denoted

by 72 and

P, = {(u,v) 0,11 |ve7?, n, < u}. (34)

Proof. (1) From Lemma 1it is obvious that "731 is the solution
set of (31) in P(;r For every (u,v) € {(u,v) € [0, 1% | ve
7!u < m,}, we have u € P,; and v ¢ 7! ¢ P/ Then
from Lemmal it can be inferred that \/f\:rl(ui *x V) = w.
Thus (u, v) € P, thatis, {(w,v) € [0,11N | v e 7, u <
mg} c P,,. For the converse case, let (u,v) € P,,. Then
\/fil(ui *v;) = w. Obviously v < my and v is a solution of (31)
with the coefﬁaent vector u. Denote the solution set of (31) in
[0, 1]V as UIG ol x x"]. Clearly there exists j € {1,...,|G,|}
such thatv € [XJ x"]. Thereby v € [X x*Amy] € W that is,
(w,v) € {(u,v) € [0,1]"N | v e %l,u < mg}; that is, {(u,v) €
0,11 |ve "71, u < } 2 P,,;. To sum up, the conclusion
(1) holds. In a s1m11ar way, we can prove the case (2). O

Corollary 4. Assume that * is continuous. Let u € P1 or
P,,. Denote the greatest solution of (31 m 0,11V as x,* and
minimal solution of (31) in [0, 1N as Xy ..,xu|G | (if any).
The following hold.
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(1) Let u € P,;. Equation (31) has a solution in P, if and
only if there exists j € G, such that xu(; <my

(2) Let u € P,,. Equation (31) has a solution in P., if and

only ifn, <x,”

Proof. (1) Equation (31) has a solution in P 01, if and only if
7} #0, and if and only if there exists j € G, such that x,’ i S
mh-

(2) Equation (31) has a solution in P, 02, if and only if
7% 0, and if and only if ny, < x,*. O

Next, on the basis of Theorem 3 we will further find sub-
sets of P, and P,, but keeping the values of F(w) without
change.

Theorem 5. Assume that * is continuous. The following items
hold.

(1) Suppose that w € [0,«) and for every u € P, the

greatest solution of (31) in [0, N s x," (if any).
Denote
%lz{uEP IEIVEPl,st(u,v)e },
(35)
£ ={wv) [0, |v=x,"Amyue¥}.
Then
F(w) =sup{f (uv)| (u,v)eX}. (36)
(2) Suppose that w € (3, 1] and for every u € P,, minimal
solutions of (31) in [0, 11N are xug, j=1..,1G,l (if
any). Denote
%, ={ueP,|IveP,,st(uv)eP,},
% = {wv) e [0, 117 |ve{xjvn,j=1,...]G,},
ue¥l.
(37)
Then
F(w)=sup{f (w,v) | (u,v) € X,}. (38)

Proof (1) Clearly, for every u € %1, (31) has a solution in

P . From Theorem 3, there is (u,x,* A my,) € P,; that is,
Il c P,,. Then
sup{f (w,v) | (w,v) € X,}
(39)
<sup{f(w,v)|(uv)€eP,}=Fw).

For the converse case, let (u,v) € P,,. Then u € %, and
v € 7). We have v < x,* Amy. Denote v, = x,* Amy. From
the convexity of g; and h; and the monotonicity of t-norm,
there is

f(uv) = 9511 (gi (u;) *,hi (Vi))
<Y (g () +'hy (v)) =

(40)
fwvy).
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That is, for every (u,v) € P, there exists (u,v,) € ¥,, such
that f(u,v) < f(u,v,). Thus

F(w) =sup{f (wv)|(uv)eP,}
<sup{f (w,v) | (u,v) e X,}.

Combined with (39) and (41), it can be shown that the conclu-
sion (1) holds.

(2) Clearly, for every u € %,, (31) has a solution in P.,.
From Theorem 3, there is (u,x,° V ny) € P,,, where x,° €
{x,},j = L., |G, }; that is, X, < P,,,. Thus

(41)

sup {f (w,v) | (u,v) € X,}
<sup{f(w,v)|(w,v)€P,}=Fw).

(42)

For the converse case, let (u,v) € P,,. Then u € %, and
v € 7/121. There exists )gol e {x%i = L,...,|G,l}, such that

uj’
xg V n, < v.Denotev, = xg V ny,. From the convexity of g;
and h; and the monotonicity of t-norm, there is

flav)= ‘675;]1 (Qi ) *Ihi (Vi))

<TL (gi () 'Ry (Vui)) = f(u,vy,).

That is, for every (u,v) € P

w2>

that f(u,v) < f(u,v,). Thus

(43)

there exists (u,v,) € X,, such

F(w) =sup{f (w,v) | (u,v)€P,}
<sup{f (w,v) | (w,v) € X,}.

Combined with (42) and (44), conclusion (2) holds. O

(44)

Ifw € [0, «), from Theorem 5 it can be seen that all of the
elements in X, can be obtained when all of the elements in
%, and the greatest solutions of the corresponding equation
(31) in [0, 1]" are obtained. The following lemma describes
the characteristics of the elements in %,. Denote

J=1{ie{l,....,N} | my xm, >w},
(45)

= inf{x € [O,mgj] | £, (x,w) < mhj},

jeJ.
Lemma 6. Let w € [0,a) and u € P,,. Assume that * is
continuous. Then (31) has a solution in P., if and only if there
exists j € J such that

0,...,0,2; Vw,0,...,0) Su<m (46)
( : )

.
Proof. For the first, we will prove thatw < Vw < My je.

It can be seen that 3*(mg,,w) < my, sincem, *m, = w
7

gij i
g; € {x € [O,mgj] | Z,(x,w) <

mhj};that is, i) = inf{x € [O,mgj] | Z, (x,w) < mhj} <m

for every j € J. Therefore, m

9i°

Obviouslyw < ot; Vw <m, .
i 9

Let u satisfy (46). Since w < @; Vw < wuy it

can be inferred that (31) is solvable in [0,1]" and ’ﬂ(i i
a minimal solution in [0, 1]~ from Lemma 1, where xg

w«

(0,...,O,SZ*(uj,w),O,...,O). Then we have ff*(uj,w) <

Q*(uj,w) < my, since ii; SU;Vw < uj < my.. That is,

x? < my, which verifies that (31) has a solution in P., by
Corollary 4.

For the converse case, let v € Pgl be a solution of (31).
Then (u; *v;)V---V(uy*vy) = w. There exists j € {1,..., N}
such that u; « v; = w. Thereby My 2 Uj 2w, my, 2V >w
and Mg * My 2 Uj* Vi =W Thus j € J. It can be seen that
equation u; * x = w is solvable and its minimal solution is
<., (uj, w) by Lemma 1. Because v; is also a solution, we have
Z, (upw) <v; < my, . Sou; € {x € [0,mgj] | Z,(x,w) <
mhj}. Thereby, 11; < u; < my . Tosumup, &; Vw < u; <myg;

that is, u satisfies (46). O

Now we will solve the formula (5) with the situation
of w € [0,«). For every u € [0, 11V denote the greatest
solution of (31) in [0,1]N by x; (if any), where x; =
(F(up,w),..., 7 (uy,w)). From Theorem 5 and Lemma 6
it can be inferred that

%, ={wv) 0,1
|v= (J* (upw)Amy,,.....7, (uN,w)/\th),

(0,...,0,i4; Vw,0,...,0) Su<mg,j € J}.

(47)
Denote

X, = {91 (uy) *,"'*’gN (un) *,hl (v1)

ey () | (wv) € &y}

(48)

Obviously #’; can be viewed as a union of |J| subsets, where
the jth subset is as follows:

Y
= {91 (uy) *" -+ gy (un) <"y (I* (uy, w) A mhl)
w" ey (I, (uo w) Ay, ) 10,...,0,41; V w, 0,....,0)
<uc<g mg}, jeJ.
(49)
That is, #, = J;¢; ;. Notice that, for any j;,j, € J and

Jj1# jp, it may appear that &; N &; #0. However, it will
not affect our final results. The following theorem provides
a method to obtain F(w) when w € [0, «).

Theorem 7. Let w € [0,x). Assume that x is continuous.
Denote

Fil = sup {gi (u;) *'hy (f* (u w) A mh,.) | u; € [0’ mg,-]}’

ief{l,...,N},



(50)

Then the following items hold:
(1) sup ?j = Fll*'F}
(2) F(w) = sup{sup gj,] €J}

ol Il I,
F*F]-H ..

*'Fy, jel,

Proof. (1) Without loss of the generality, we prove the
case of . Clearly, g;(u,)x"h;(F, (u;, w) A my, ) is bounded
[0, mg,-] such that
gi(ui)*'hi(.f*(ui,w) A my, ) reaches the maximum Fl.l, i€
such that

in [O,mgi]. Then there exists ulf €

{1,..., N}. Similarly, there exists W e i vw,m, ]
J J 9ij

gj(uj)*'hj(J*(uj, w)/\mhj) reaches the maximum f’}, jeJ.
From Lemma 6, it is easy to see that

n ! n
(“1 Sy Uy T (ul,w) A1y,

(51)

S, (u;,w) Ay .. T (u;\,,w) /\th) € X,.

Let u satisfy (46). Then there are
g1 () *'hy (7, (uw) Amy,)
<g(u))*'hy (7, (0, w) Amy, ) =,
g (u;) «'h, (J* (u; w) A mhi) (52)
<g;(u)«'h (7, (uj,w)Am,) = F,
i=2,...,N.
Thus
91 (1) *' gy () »' -+ gy (uy)
'y (2, (upw) Amy, )
'y (&

* (u2’ LU) A mhz)

"' hy (SZ* (up>w) A th)

(u )* 9> (“2) ! .-*/gN (u;\]) (53)
*'hl (J* (ul',w) A mhl)
*'hz (j* (uz,w) A mhz)

! ! !
K ek hN(j*(LtN,U))/\th)
= Fll*'le*’-u*’FIl\,.
Sl 1pl ) 1l
Therefore, sup &, = F;x F,x -+ % Fy,.

(2) Clearly, F(w) = sup{sup ?j | j € J}since &, =
Ujes & and F(w) = sup ;. O
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If w € (B, 1], then by Theorem 5 all elements in X, can
be obtained when all of the elements in %, and minimal
solutions of the corresponding equation (31) in [0, 11V are
obtained. The following lemma describes the characteristics
of the elements in %,. Denote

u,=supix € |n 1| |7, (x,w)=n,,
i=supfx € [ng, 1] 1.7, (o w) > m, } -
i=1,...,N.

Lemma 8. Let w € [f3,1] and u € P,,. Assume that * is
continuous. Then (31) has a solution in P., and if and only if
there existsi € {1, ..., N} such that

(g -s1tg o 1g, VWs11g oy, )
(55)
S (U, oo Uy, Uy Uiy -0 iy -
Proof. For the first, we will give the proof of w < n, Vw < #;

., N}. Note that ny,

w. Then ¥ (n w) . Therefore,
ny, since S, (w, w) =1>m,. We obtain that
, 1] IJ (x,w) = } which indicates that
zn, Vw. Obv1ouslyw<n Vw < 1.

i
ngVw < u;, from Lemmal

and the

for every i € {1,.
N

\/1 l(n * nh)

5 (n Vw w)

ny Vw €{xe [

7 always exists and u;

Let u satisfy (55). Because w <
it can be inferred that (31) has a solutlon in [0,1]Y
greatest solution is

Xt = (7, (), .oy
Furthermore, for every j € {1,.
J*(u w) = "y, since u < (ul,..
indicates that (31) has a solution in P!, by Corollary 4.

For the conversion, assume that (31) has a solution in PO'Z.
There exists i, € {1,...,N} such that U = w. Then u;, =
g, Vwsinceu; = g, - Thatisto say,u > (ng1 e g ngo \Y
W,y -5 ). On the other hand, there is x ~ = ny by
Corollary 4. Thus for everyj €{l,...,N}, we have u; €fxe
[ng]_, 1] | S, (x,w) = o 1 Wthh 1nd1cates that u; < ;.
> uN) D

* ”h,- < w since

I, (upw),.... I, (uy,w)). (56)

., N} we have ¥ (u w) =
uN) Then x; > ny, Wthh

j
j
Therefore, u < (i1, ...

Next we will solve the formula (5) with the situation of

w € (B, 1]. For every u € [0, 1]V, denote minimal solutions

of (31) in [0, 1]V by xu?,j € {1,...,|G,l} (if any). From
Theorem 5 and Lemma 8, it can be seen that

% = {wv) e [0, 117 |ve{xjvn,j=1...]G,},

(i’lgl,. "’ng,’q’n!]i Vw,

ngm"’ : ’ngN)

<u<(@y,.... by,
Tips- . in)

ie{l,...,N}}.
(57)

For every u satisfying (55) there must exist x,” € {Xu2> j=
., |G, |} such that it has the following form:

x,"=(0,...,0,.Z, (u;,w),0,0,...,0). (58)
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Then
v=x,"Vvn, = (nhl, vty L, (upw) Vo,
(59)
nhi“, e ,nhN) .
Denote
X, = {91 (uy) *,'“*,gN (un) *,hl (v1)
/ / (60)
kg (vy) | (wv) € X,
8 = by () "oy () i ()
(61)

! ..*’hN(nhN), 16{1,,N}

Thus %, can be viewed as a union of N subsets, where the ith
subset is as follows:

9‘1 = {gl (ul)
*'h; (3

*' "*’gi (”i)*’ "*IQN(”N)

o (upw) v ”h,.)

/ (62)
8, (g nnty, g Vg ..ony )

<SS (lyy s Tyl By i)}

€{1,2,...,N},

thatis, #, = Uf;]l F ;. In fact, it is natural that %, 2 Uf\il F,
since #, 2 F,i = ., N. For the converse, take a
gi(uy)*" - g (uy) ¥ hy(v)*" - %"hy(vy) € H,. From
the form of the elements in X,, there exists i, € {1,...,N}
such that

v:(nhl,...,nhx_oﬂ,g*(uio,w)Vnh SUME ..,nhN),
(63)

which indicates that u; > w by Lemmal. Clearly u; > n

i "
Therefore,

(ngl e ngio—l’ ngio vV w, nﬂioﬂ’ e nﬂN)

<u<(ﬁ1,...

(64)

Uy o Uy U s ,uN) .

From the above, we have g, (u;)x" - - ' gy (up) x "y (v, )% -
*'hN(VN) € Fis that is, gl(ul)*' .. *'gN(UN)*,hl(V1)

"ok (vy) € Ule F;.Thus &, < Uf\il F ;. To sum up,
we obtain that %, = Ufil F,.

Notice that, for any i, i, € {1,2,..., N} and i; #,, it may
appear that #; N &, #0. However, 1t w1ll not affect our final
results. The followmg theorem provides a method to obtain
F(w) when w € (3, 1].

Theorem 9. Letw € (3, 1]. Assume that x is continuous. Then
the following items hold:

(1) sup F; = sup{g;(u)) ' h(ZL , (up w)Vm,) | u; € [n, v
w,i;]},i=1,...,N,

(2) F(w) = sup{supF;,i =1,...,N}L

Proof. (1) Similar to the proof of Theorem 7, it can be
obtained that there exists u; € [n, vVw,i] such that

g (“1’) *'h,- (EZ* (ul{,w) \Y, nhi)
= sup {91’ () *,hi (”hlg* (u, w)

Vnhl) | u; € [”gi Vw,ﬁi]},

(65)

ie{l,...,N}.

Without loss of the generality, we prove the situation of &
From Lemma 8, it is easy to see that

! !
(“1’”g2’---’”gN>3* (ul,w) \Y% ”hp”hz’--"”hN) € X,
(66)
Denote
8y = hy (my,) "oy ()
(67)
! !
01 =9, (ngz) * ok gN (ngN)'
It is easy to see 0; = O; = 1. Here we shall prove that

g W) *"h (L, (W), w) v 1y, ) * 8, * 0y is the greatest element
in F,. Take g, (u;)*' g, (uy)*" - %' gn(upn) % hy (L, (uy, w) V
1y, ) * 8, € F,. By the convexity of g;, we have

92 (up) *" -+ gy (un) < g (”gz) * ok gy (”gN)' (68)

Moreover, from the assumptions, there is
g () *'hy (2, (u, w))

, (69)
<00 (1) ' (2. (o) v, ).

Thus
9 (“1) *Igz (”2) * e *IQN (”N)
*'hy (g* (uw) v ”hl) *'8,

< g1 (1) %' 9: (ng,) *" -+ "9 (ng,,)

«'h, (Z* (u'l,w) \Y nhl) «'3).
It can be obtained that

sup F, = gl( )*91( ) L
+ gy (”yw) 'y (3* (u;,w) v ”hl) '8,
_91( )* h, ( (u;,w)) «'8,+' o,

_gl( )*h ( (u;,w))
(2) It is clear that sup #, = sup{sup F;,i = 1,...,N}
since #, = UIV\] F;and F(w) = sup %,. O

(70)

(71)

Up to now, we can get all the values of expression (5). That
is to say, for every fixed x € X and y € Y, we can calculate
the function pg, ,(w) when * is continuous and iz, and
U5, are both convex and normal. On the basis of Theorems 2,
7, and 9, we will give the implementation procedures in the
following.
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Calculating «, 8

w<a Judging w w>f
a<w<f
Calculating i, Calculating #;,
jeJ i=1,..., N
Calculating Fil, FJI-, Ais Calculating Fi2
i=1,..., N,je] i=1,..., N
Fw)=sup{A;,jeJ} Fw) =1 F(w) = sup {F},i=1,...,N}
No
Meeting the
termination condition

Output F

FIGURE 1: The structure of Algorithm 10.

Algorithm 10. Consider the following (Figure 1):

Step 1. Calculate o« = \/f\il(mgi *my, ), B= \/fil(ngi *ny, ). For
every w € [0, 1] employ Step 2~Step 4.

Step 2. When w € [0,«), step size A and calculate the
variables

]:{ie {1,...,N}|mgi*mhi Bw},
(72)

i =inf{x € [O,mgj] | £, (x,w) smhj}, jel.

j
Find the greatest value of g;(u,)x'h, (.7, (u;, w) A my, ) in
[0,m g,-]’ denoted by Fl.l, i € {1,..., N}; find the greatest value
ofgj(uj)*’hj(f*(uj,w) A mhj) in [1; V w, mgj], denoted by
Fj, je ] Let

IO S S O
A.:Fl*Fj_l*F.*

11 11
Lk ek
j fF F]+1 F

N> (73)

je.
Then F(w) = sup{Aj,j € J}

Step 3. When w € [a, B], F(w) = 1.

Step 4. When w € (B,1], step size A and calculate the
variables

,N.
(74)

ﬁi:sup{xe [”g,»l] IJ*(x,w)Znhi}, i=1,...

For every i € {1,...,N}, find the greatest value of
gi(ui)*'hi(g*(ui,w)Vnhi) in [n, Vw, ], denoted by Flie

{1,...,N}. Then F(w) = sup{Fiz,i =1,...,N}L

Remark 11. 'The above algorithm can be applied in calculating
extended continuous t-norm based on arbitrary t-norm on
two type-2 fuzzy sets once setting N = 1 and extended
maximum based on arbitrary t-norm on N type-2 fuzzy sets
once setting h;(u) = 1,i = 1,...,N. Hence the type-2
fuzzy reasoning relations of type-2 fuzzy logic systems with
multiple input and single output can be calculated.

Remark 12. Tt can be seen from the operation steps above that
the presented method to calculate the formula (5) is much
simpler than the native algorithm (i.e., finding the maximum
of f(u,v) from all of the combination (u,v) in P, (or P,
and P,,)) which is a huge operation process undoubtedly.
Take w from [0, 1] with step size A,. Then the amount of
computation is no more than

N dm,
4N+i-<2—g‘+N2>
Ay A

i=1

.<i(1—ﬁi)+3(Aﬁi—ngin) +N>,

im1

1_
J1-B
A0
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where .7, (a,b), Z,(a,b), * or ' is considered one compu- 1
tation and the step size A is small enough. According to 09}
above analysis, we can draw the following conclusions: the .l
computation amount level of the proposed algorithm is the ’
same as that of polynomials. 0.7 1

0.6
4. Examples 0.5 ¢
In this section some concrete examples for the construction 04
of type-2 fuzzy reasoning relations of SISO type-2 fuzzy logic 03}
systems on the proposed algorithm will be given. All of them
are realized by using MATLAB2010 (b). 02r

0.1
Example 1. Let input domain X = {x} and output domain

0

Y = {y}. Then each type-2 fuzzy reasoning relation R; (i € 0 02 0.4 0.6 08 1
{1,..., N}) and the total type-2 fuzzy reasoning relation R are

only defined on X xY = {(x, y)}. In the group of type-2 fuzzy FiGure 2: The function graph of iy, ) (w) in (77).

reasonings (3) we choose Xi, Ei, i=1,...,7 as follows:
W —ex {_(u - 0.3)2}
HA, ) P 2x0.22 Choose L*) = Ll(v’e)~and ) = n®® wherea @ b =
e 0V (a+b-1),A; and B; as stated in Example 1,i = 1,...,7.
u—0.34 Then expression (5) is reduced as
K ”)_eXp{ T2x022 }
= w
(u-036) Hrey (W)
Mo (4) = P10 02 T
= sup @ (0 v (I/‘Ki(x) ()
(u 0. 4) Vi7=1(0v(u,~+vi—1)):w i=1
Uz, () = exp 2><022}

iz (1)~ 1) )

Uz (x) (1) = exp (77)

(u—-0.5)" 5)%
2%x022
where P and & indicate the same t-norm. Here we shall
calculate (77) by using our method. Clearly fg(a,b) =
Zela,b) =1AN(b-a+1)and o = § = 0.35. The function
graph of piz,. ) (w) in (77) is shown in Figure 2.

(u-0.55)* 055)2
T2%022
) () = exp (u-0.6) }

2%02% (76)

Example 2. Choose U™*) = 1 and n**) = 1®®) where
K3, (y) (v) = exp

(78)

anb, avb=1,
aob=
0, avb<l.

=€
M5, () = &P 17502

_(v-0.55)° }
Let A, and B; be the same as stated in Example 1, i =
., 7. Then expression (5) is reduced as

(v-0.6) }

Ha,) (V) = P 1=

HB,(») (v) = exp

HE (x) (u) = exp {

(v—0.68)

_(v-0.65)°* 065)2
2x0.12
2x0.12 }

0 )= exp |-

HB () (v) = exp

(v 75)2
2% 012

5
5
5
o)
§
¥
5

(v—07)
2><012

U5, () y (v) = exp

Auﬁ(x,y) (w)

é (P‘A(x) )@P‘B » (V))>

Vi 1(0\/(14 V- 1))—w< i=1
(79)

where (-) and © indicate the same t-norm. Here we will
calculate (79) by using our method. Clearly « = § = 0.35.
The function graph of pz, y)(w) in (79) is shown in Figure 3.
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F1GURE 3: The function graph of piz, ,,(w) in (79).
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011

0 0.2 0.4 0.6 0.8 1

FIGURE 4: The function graph of HReey) (w) in (80).

Example 3. Choose L) = 4™ and nt*) = 009, where
a-b=ab. Let A, and B, be the same as stated in Example I,

i=1,...,7. Then expression (5) is reduced as
[’lﬁ(x,y) (w)
! (80)
= sup <® (MXi(x) (w;) o HB.(y) (%))) .
Vi, (u,vv,v):w i=1

Here we will calculate (80) by using our method. Clearly
J(a,b) = L(a,b) = 1A (b/a)and a« = S = 0.45. The
function graph of pg, ., (w) in (80) is shown in Figure 4.

5. Conclusions

In this paper, an algorithm for constructing type-2 fuzzy
reasoning relations of SISO type-2 fuzzy logic systems has
been given under certain conditions. The results may serve
to establish many new type-2 fuzzy logic systems by using
different extended t-(co)norms. An important conclusion
has been given that the results of extended continuous t-
(co)norms based on arbitrary t-norm keep the convexity

Journal of Applied Mathematics

and normality, which guarantees the operation conditions
of extended t-(co)norms for the next turn. It can be seen
that the proposed algorithm deals with the antecedents
and consequents of the group of type-2 fuzzy reasoning in
an integral way and the computation amount level of the
proposed algorithm is the same as that of polynomials, which
indicates that the proposed algorithm may be well applied
in type-2 fuzzy logic systems. Besides, it can be seen that
the calculations of an extended continuous t-norm based
on arbitrary t-norms can be obtained as the special case of
the proposed algorithm, which is a new idea to calculate
the membership functions of a class of extended t-norm.
However, all the fuzzy truth values of type-2 fuzzy sets that
participated in the calculation are required to be convex and
normal. Obviously, by using our proposed algorithm more
applications about noninterval type-2 fuzzy logic system and
type-2 fuzzy neural network could be attemptable.
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