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Convergence rate of the powers of an
operator. Applications to stochastic systems
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We extend the traditional operator theoretic approach for the study of dynamical systems in order to han-
dle the problem of non-geometric convergence. We show that the probabilistic treatment developed and
popularized under Richard Tweedie’s impulsion, can be placed into an operator framework in the spirit
of Yosida—Kakutani’s approach. General theorems as well as specific results for Markov chains are given.
Application examples to general classes of Markov chains and dynamical systems are presented.
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1. Introduction

This paper is mainly concerned with the asymptotic behavior of homogeneous Markov chains,
that is, processes of the form

Xn+1 :§0(Xm Un), (1

where U, is an i.i.d. sequence and ¢ a certain function; the initial condition X is deterministic
or random. There exist schematically two different approaches for the analysis of the asymp-
totic behavior of such systems: the operator theoretic approach and the probabilistic approach.
In simple words, the second approach considers Harris chains where, typically, total variation
convergence to the invariant measure in expected to occur, while the first one is a more general
approach which captures the behaviour of chains with weaker mixing properties; we can no-
tice that, at first sight, total variation convergence is more natural in the sense that the transition
operator is actually by definition a contraction for the total variation norm on measures.

The first approach is based on the study of the properties of the transition operator 7' defined
as

Tf(x)=E[f(Xp+1) | Xo =x] = E[f(o(x,Un)] = f foGrow)u(du), 2
where w is the distribution of U,,. The second one is based on the fine study of the trajectories

of X,,, especially the recurrence properties.
The most typical objective of both approaches is to understand the behaviour of

T" f(x) = E[f(Xn) | Xo=x] 3
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allowing in particular to study arbitrary correlations

E[f(Xn)g(X0)] = E[g(X0)T" f (X0)]. “)

In many situations, (3) converges pointwise for a broad class of functions f and we know that
if this convergence holds for any bounded continuous function, with a limit independent of x, it
would imply the convergence in distribution of X, to the invariant measure 7. This is the case
for the stochastic system

Xn+l :%Xn'f‘Uny (5)
where U, an i.i.d. Bernoulli sequence. For any bounded continuous function f, 7" f(x) con-
verges, because given X = x, the variable X,, = U, _| + %Un,z + -4+ 27" 1Yy 4+ 27"x has
same distribution as U1 + %Uz + ... 427"y, 4 27"x which converges with probability one.
The sequence X,, converges in distribution. If now U, is a Gaussian sequence, the distribution of
X, converges in total variation, which is not the case if U, is Bernoulli.

At the other extreme, for a stochastic system like

Xn+l = {2Xn}» (6)

where {-} denote the fractional part, there is no pointwise limit to (3) (because X, is a determin-
istic function of Xo) whereas (4) may well converge, depending on the distribution of X¢. This
is the case for many dynamical systems (we denote by “dynamical system” the situation where ¢
depend only on its first variable and the only source of randomness comes from Xy); this means
that (3) converges actually in some weak sense. Notice, however, that the control of correlations,
that is, equation (4), leads to elementary [24] or more sophisticated [21] arguments for proving
laws of large numbers and invariance principles.

With these examples, we see that the distribution of X,, may converge in total variation, in
law, or in Wassertein distance to its limit. Many other intermediate kinds of convergence may be
envisaged. For any given stochastic system (1), the problem can thus be summarized as follows:
In which sense does T" f converges, for which functions f, and at which rate?

This paper uses the operator theoretic approach, although some fruitful ideas have been bor-
rowed from the probabilistic one, especially concerning the case where the convergence is not
geometric.

A huge amount of literature is concerned with both of these points of views. In this section,
we shall first give a sketch of the main ideas of each approach (operator theoretic in Section 1.1
and probabilistic in Section 1.2) with typical examples of the simplest situations, and then we
shall present in Section 1.3 our plan of action.

1.1. The Yosida—Kakutani theorem and the Ionescu—Tulcea—Marinescu
theorem for quasi-compactness

It is well known that in the finite case (i.e., when X, takes values in a finite state space), T is
actually a matrix, and when 7" converges, the rate is always geometric. It is given by p"*, where p
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is the second largest modulus of the eigenvalues of T'. The gap between 1 (first eigenvalue) and p,
is the spectral gap. The case of more than one eigenvalues of modulus one is more complicated
and treated via a first splitting of the space into irreducible classes (the normal form, Chapter
XIII, equation (69) of [10]) due to the multiplicity of the eigenvalue 1, and another splitting of
each irreducible class into cyclic classes via the Frobenius theorem (Chapter XIII, equation (5)
of [10]) due to the complex eigenvalues.

We present now the classical operator approach in the case of a general state space, which may
be seen as the infinite dimensional extension of this matrix treatment. What is expected here is
that for some norm | - | and any complex valued function f with | f] < co

| 7" f —=(H)] = Co"I f] (7

for some C > 0 and 0 < p < 1 (there is a harmless abuse of notation in the whole paper, appear-
ing already in Equation (7): w(f) will stand for the complex number f f(x)m(dx) as well as
for the constant function with value 7 ( f)). Examples are given below, this simplest case being
1A= 111 llco-

An operator T on a Banach space (E, | - |) is said quasi-compact if some power of T can be
written as

T"=K+V, ®)

where V has spectral radius < 1 (i.e. | V¥| < 1 for some k) and K is a compact operator (e.g., K
is finite-rank). Quasi-compactness has been extensively studied [12].

The Yosida—Kakutani theorem [28] says that, if, in addition to (8), the sequence |Tk| is
bounded, then E splits as:

() E=E:® Eo,
(i1) E. is the finite dimensional space generated by the eigenvectors with eigenvalues of mod-
ulus 1,
(iii) Ey is closed with T Eg C E¢ and the restriction of T to E( has spectral radius < 1.

Denoting by A;,i =1, ..., p the eigenvalues of 7 with modulus one, by E; the corresponding
eigenspaces, by P; the projection on E; parallel ®;; E;, one has the equivalent formulation of
points (i) to (iii):

P
T=Y LP+0Q. Q=TP=RT, ©)
i=1
where
|Al|:...=|kp|:1 (10)
each P; is a | - |-continuous projection, with finite rank if i > 0 1D

p
> P =1d, (12)
i=0
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P,Pj=P;P;=0, 0<i<j<p. (13)
|o"| - o. (14)

The last equation implies of course that | Q"] < Cp" for some C > 0, 0 < p < 1 (because if
we define g as the first integer such that |Q9] = pgp < 1 and set n = kg + r, r < g, one has
|0"] < pg sup, _, | Q" ]); another consequence of these equations is that for any k > 1

p
T =Y "AP + 0" (15)
i=l1

The simplest case is when p = 1 and the eigenvalue 1 is simple, which means that P; has rank
one and the convergence of (3) to P f is obtained (at least in some sense depending on the norm
| - D. In the general case, the operators P; are described in terms of the invariant subspaces and
their decomposition into cyclic classes [28].

A decade later, Ionescu—Tulcea and Marinescu provided a useful tool [13—15] for checking
that quasi-compactness holds when |7"] is bounded:' it is assumed that there exists a weaker
norm || - || on E (i.e., | f|| < C]f] for some C and all f € E), for which{Tf: f e E,|f]| <1}
is || - ||-compact and in addition, for some y < 1,¢c>0and k > 0,and all f € E

|7%f] < v1f1+clfI. (16)

Under these assumptions, (9) to (15) hold.

It turns out that conditions (8) and (16) have different natural domains of applications. For an
illustrative purpose, we give below two simple but typical examples concerning Markov chains.
Namely, we show that (8) is well suited for dealing with Harris chain with convergence in total
variation of the distribution of the variable, whereas (16) is more adapted to non-necessarily
irreducible chains where, on the other hand, the transition has, for some metric on the state
space, a contraction effect on the variable (Equation (18) below).

Before giving these examples, we would like to point out the important fact that the use of
two norms is particularly adequate for treating the case where the convergence is not geomet-
ric; we shall come back to this below Section 1.2. More theoretical aspects of this are given in
Appendix A.

Example 1. We consider here a Markov chain on a measured space S, which satisfies a Doeblin
condition in the sense that there exists a positive measure v(dx) such that its transition kernel
satisfies forall x € S

T (x,dy) > v(dy).

IThe point had been actually introduced much sooner by Doeblin and Fortet in [5], equation (2) and (3) page 143, but in
a more specific context.
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Under these circumstances, one can write (7 stands in the whole paper for the transition proba-
bility T (x, dy) as well as for the transition operator f +> T F)

Tf(x) = / FOwy) + f FONT (. dy) = vidy) = Kf + VS

and (8) applies with | f] = || f ||, on the space E of bounded measurable functions; K is indeed
compact because its rank is one; finally for any f € E, [Vf] < (1 — v(S))]| fl, hence |V] <
1 —v(S) < 1. The Yosida—Kakutani theorem applies. With some additional efforts, one can show
that E. is the one-dimensional space of constant functions. If 7 is the invariant measure, one gets

|77 F — 2 (H] < Co"II. a7

For any initial measure p, we obtain

\w(T" f) — ()| < Co"1£]

and this means exactly that

ln —liTv < Co™ lellTv,

where u, is the distribution of X, when Xq ~ u, and || - ||Tv is the total variation norm.

Example 2. Let us consider now a chain defined on some metric space (S, d) with the form
Xn+1 = (p(Xm Un),
where U, is an i.i.d. sequence with distribution u, and X, belongs to S. Hence,
Tf(x)= / f(p(x, ) n(du).

The function ¢ is supposed to satisfy adequate measurability assumptions and the following
uniform Lipschitz property on (S, d):

d(p(x,u), p(y,u)) <yd(x,y) (18)

for some y < 1 and all x, y, u. On can see ¢(-, -) as a family of contractions on S parametrized
by u [14]. In this case, it is easy to check that (16) applies with

A= 1flloos
LAl =1f11+Lf) (19)
A GO Rl i 6))
1= x#£y d(x,y) .
In order to have the || - ||-compactness of B={Tf : f € E,|f] < 1}, we assume that the state

space is compact. Application of the Yosida—Kakutani theorem leads to the geometric conver-
gence of T" f the Lipschitz norm f +— | f], which means the convergence of the distribution
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of X, in Wasserstein distance, and opens the way for coupling methods (cf. [27], Chapter 6, in
particular Equation (6.3)). Convergence in total variation will not hold in general (e.g. the chain
(5) when U, is Bernoulli). This approach has recently received increased attention, specifically
concerning subgeometric convergence rates, in cases where typically y depends on (x, y) and
may approach 1 in some ways [2,9]; we will come back to this in Section 4.

All this is based on the fact that x — ¢(x, 1) is a contraction for any u, making the depen-
dence with respect to the initial condition decrease with time. Another fruitful approach [17],
which we have not yet mentioned, is based on the assumption that x — w,, where w, is the
distribution of ¢(x, U), is a contraction for the Wasserstein distance, assumption ensured here
by (18). We would say that this theory is actually neither operator-oriented nor probabilistic but
rather geometric; its advantage is probably to give more explicit bounds through more direct
proofs.

1.2. The probabilistic approach

Let us consider an irreducible aperiodic Markov chain with invariant measure . Interestingly, it
appears that in many situations, geometric convergence like (17) does not occur, but nevertheless
formany f € E, T" f —w(f) converges exponentially fast to 0. In other words, the convergence
is not | - |-uniform, and sometimes this convergence does not follow an exponential rate, but
is slower. This situation has been treated quite successfully with a very probabilistic approach,
where the speed of convergence is related to the integrability of recurrence times. The reference
[22], and more specifically [16], deals with these situations. Two key concepts are used: the
Y-irreducibility, and a drift condition for controlling moments of recurrence times. A simple
illustrative example of this absence of spectral gap is the following operator on (RY, || - [|s0):

1
Tf®)=3(f@+f(x=Ds)),  xeN

corresponding to the following chain on N

1
Xup1 =Ko = Upire PUn=0)=P(Uy=1)= 7. (20)
The pointwise convergence 7" f (x) — m (f) = f(0) is very fast, but this convergence is not uni-
form. In particular, this makes (17) impossible to occur with | f] = || f|lco- A possible operator
theoretical approach is that one has for some weaker norm || - ||
7" f =2 (P < eal f1 1)

for any f € E, and some fixed decreasing sequence p,,. For example, the first equation in [7] is
(21) with

171l = sup LN
x gO(x)
s L)

x  Jo(x)
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for some functions fy, go > 1 (called f and g in the paper). The norm || - || introduced here has
actually strong connections with the one involved in the Ionescu Tulcea—Marinescu approach.
The rate of decrease of p,, depends on the choice of || - ||. Notice that if in (21) the norms were
equal, the convergence of p, to zero would imply the geometric convergence; however, this is
not the case any more when the norms are different.

The probabilistic school has thus slowly shifted towards more functional theoretic arguments
as illustrated by the addition of Chapter 20 in [22], or the use of Nagaev’s method in [18], [19],
but still restricting its work to ¥ -irreducible chains and total variation convergence of measures
(e.g., [7]), making, for instance, the study of (20) impossible unless the law of U, is changed for
anon a discrete distribution.

1.3. Aim of the paper

The aim of this paper is to show that these ideas can be combined successfully and that they lead
to an operator theoretic approach where non-geometric convergence is considered. The main
feature of this theory is to work simultaneously with two norms and to use this for measuring
non-geometric rates of convergence.

Our approach has essentially two steps: we first give conditions under which (9) to (13) hold
with

lo" | < eal £1. on—0 (22)

instead of (14). This is the main objective of Section 2 (see Theorem 1). Notice that in this
decomposition the Banach space is (E, | - |), and the norm || - || only appears in (22); in particular
nothing guarantees that | Q" f] tends to zero.

Section 3 is concerned with geometric convergence, that is, p, = Cp". Specifically Theorem 3
shows how the Yoshida—Kakutani and Ionescu Tulcea—Marinescu approaches can be combined
into a single statement. This allows an easy treatment of chains having an irreducible component
and another component behaving like Example 2 above.

Section 4 is concerned with sub-geometric convergence. Theorem 7 proposes a way to estimate
the decay rate of the sequence p,.

General theorems concerning Markov chains and examples are given throughout the paper in
order to point out that this approach is very versatile for the study of a large class of dynamical
systems, in particular for irreducible as well as for non-irreducible Markov chains.

2. General results

In the whole paper, we shall consider an operator T on a vector space (E, | - |) endowed with
another norm || - ||. We shall denote by By, B the unit balls for these norms:
Bo={feE:|fl <1}, (23)
B={feE:|fl=<1}. (24)

We shall work under the following assumptions:
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(AO0) (E,]-D is aBanach space, B is complete for the metric induced by || - ||, and for some Cy

VfeE, £l =Col f1. (25)

(Al) The number Cr = sup,, | 7" is finite.

(E, || - |I) is typically not complete. For instance, one can have E = Cp(R), the space of bounded

continuous functions on R, | f| = || flec and || f]| = sup, l‘-fk(l);)é

The following theorem gives a necessary and sufficient condition to have the decomposition
(9) to (13) and (22):

Theorem 1. Ifin addition to (AO) and (A1), T is a sum of two operators

T=K+V (26)
both | - |-continuous and || - ||-continuous, which satisfy for some Cg > 0 and for any n and any
feE

KT"KB is || - ||-totally bounded, 27)
[v' il <enlfl. e —o. (28)
ZlKVk|<oo, (29)
k>0

IKfl=CklfI, (30)

then (9) to (13) and (22) hold true.
If T is | - |-continuous and || - ||-continuous, and T* satisfies the assumptions (26) to (30) for
some k > 0, then (9) to (13) and (22) hold true.

We observe that the conditions are clearly necessary by taking V = Q and K =T — Q (be-
cause (T — Q)0 =0 and T — Q has finite rank). The proof is postponed to Appendix A. This
proof utilizes the more general Theorem 11 stated in Section A.1, and is based on an extensive
use of the identity:

n n
T =Y T HT - V)V v =) T RV v 31
i=1 i=1
Very coarsely, the assumptions combined with (31), imply that for any sequence f; € B, the

sequence Tk fiis || - ||-totally bounded. This allows us to prove that E is the direct sum of two
| - |-closed, T -stable spaces

E={f:]1"f] 0} @ | f :timinf]| f — 7" f| =0} = Eo ® E.. (32)

Next we prove that E. is finite dimensional (by proving that its unit ball is compact) with a basis
of eigenvectors. The projection Py of Equation (9) is then the projection on E( parallel to E,.
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Application to Markov chains. We shall consider a measurable space (S, ') with a measurable
weight function v > 1 and we adopt the following notation

If 1l =11f/vlleo- (33)

We denote by E the Banach space of bounded measurable functions on (S, ), with the norm
|1 =lfllco- The conclusion of the theorem will lead directly to the total variation convergence
of the distributions. We have || f|l, < | f]. We recall that a transition operator on (S, ¥) is a
function (x, A) — T (x, A) such that for any x € S, A — T (x, A) is a probability measure, and
forany A € ¥, x — T(x, A) is measurable.

Theorem 2. Let T be a Markov transition operator:
(TfHx) = / FT (x,dy).
y

Assume that for some set Ky and some ¢, > 0
Tv(x) <v(x) = ¢y, Vx ¢ Ko, (34)
Tv is bounded on Ky 35)

and that there exists another kernel K (x, dy) such that 0 < K (x,dy) < T (x, dy), and such that
for some ¢ > 0, and some non-negative measure v one has

K(x,S)>e,  VxeKo, (36)
K(x.8)=0,  Vx¢ Ko, (37)
IK flloo < v(I£1), VfeE, (38)
v(v) < oo. (39)

Set
1/ 1=1fllcs (40)
1A =11l 41)

Then Theorem 1 applies with K and V =T — K. In particular Equations (9) to (13) and (22)
hold true.
If in addition there is no measurable set A such that x — T (x, A) is a non-trivial indicator

function® then there exist a probability measure w and a sequence p, — 0 such that for any
feE

17" f = 7O, < oull flloo- (42)

2This would mean that 1 X, eA would be a deterministic non-constant function of the initial state Xo.
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We recall that 7 (f) stands here for the constant function with value 7 (f). The proof of this
consequence of Theorem 1 is postponed to Appendix B. Estimations of p, will be given later in
Theorem 9.

Remark. Equation (34) is known as the “drift condition” (cf. Theorem 11.0.1 of [22] or Propo-
sition 5.10 in [23]). Equations (36) to (39) are reminiscent of the 7T-chain property (cf. [22]
Theorem 6.0.1), used to check the irreducibility assumption (cf. [22] page 87). However, the
Feller property is not required here. Equation (37) is not a restriction, since cancelling K outside
K does not affect the other assumptions. The essential difficulty with the present assumptions is
that the set K¢ has to be the same in (34) and in (36). Notice however that the sets K satisfying
assumptions (36) and (37) are stable by finite union.

Example. Consider the Markov chain on R defined by
Xn-l,-] =Xn +1 +Xflan+1’ (43)

where W, is an i.i.d. sequence of non-zero centred random variables with values in [—1, 1], with
a non-zero absolutely continuous component. In addition, we assume that

12<a<1.
Take
v(x)=xP +1
for some p < 1 which will be chosen later as 2(1 — «). Then
Tv(x)=1+ E[(x +1 +x“W1)p].

By the second order Taylor formula applied to the function v in the neighbourhood of x + 1,
there exist a random number 0 < 6 < 1 such that

T =14+ 1 - PLZP) = ~P) g (x 4 14 02 Wy) W]
44

1 - -
<l+@x+D?7- pd=p > P) X2 (x+1—x%)7 *02,

where o2 is the variance of W;. Taking p =2(1 —«), we have 0 < p < 1 and

20
Toe) <1+ +1r - PL=P) al o2
- 2 x+1—x«

<1+xf -

1-
p( 3 P) o? for x large enough.

Equation (34) is satisfied for some interval Ky = [0, M]. Equation (35) is obvious. In order to
check Equations (36) to (39), notice that if the absolutely continuous component of W; has a
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density > ¢ on a subset A of [—1, 1] with positive measure, K (x, dy) can be taken as eA(A)
times the distribution of x + 1 + x¢ W1, where Wl has density 14/A(A), v is some multiple of
the uniform measure on [0, M + M + 1]. Therefore, theorem applies. In order to get (42), it
remains to prove that 714 = 1p is impossible unless B =R, or B = &. If B is non-trivial one
can find two sequences x, and y, having the same limit such that x,, € B and y, ¢ B. The relation
T14 = 1p would mean that for each n, the distributions of x,, + 1 4+ x;Wj and y, + 1+ yq W
are mutually singular (supported on A and A€), which is impossible for n large because W has
an absolutely continuous component. As a consequence, B is necessarily trivial and (42) holds.
Notice that nevertheless E[X,] = E[Xo] + n.

3. Geometric convergence: Quasi-compactness

In this section, we give a theorem which encompasses both Yosida—Kakutani and Ionescu—
Tulcea—Marinescu theorems, and present an application to Markov chains which mixes both
kinds of situations presented above. A specific application to autoregressive processes with
Markov switching is finally studied. We recall that B denotes the unit closed ball for the norm | - |.

Theorem 3. Let T be an operator on (E, | - |) satisfying (A0), (A1) and

(A3) T is || - ||-continuous. For some || - ||-totally bounded set K,y <1,c>0and g >0
T‘BCyB+Kg, 45)
|77 <vIf1+clfl. (46)

Then Equations (9) to (14) hold.

Under the assumption of the Yosida—Kakutani theorem, one can take here || - || = | - |, and
clearly Theorem 3 applies. Under the assumptions of the Ionescu—Tulcea—Marinescu theorem,
we can take Kp = ||T?||B and Theorem 3 applies. Like Theorem 1, this theorem is a conse-
quence of the general Theorem 11 stated in Section A.1; its proof is postponed to Appendix C.

The following theorem may seem very general and unclear for the applications. It says that if
T can be lower bounded by an operator with nice properties, then quasi-compactness holds.

We should point out that we intend to bridge a continuum over two extreme cases: the conver-
gence of the Markov chain in Wasserstein distance and the convergence in total variation. This
will be exemplified below.

Let us just mention that [-] below is typically a Lipschitz semi-norm like in Equation (19)
or simply [-] =0, in which case we shall we get total variation convergence (cf. the following
corollary).

Theorem 4. Let (S, d) be a metric space and B its Borel o-field. We assume that is given a
continuous function v(x) > 1 on S such that forany A > 0, {x : v(x) < A} is compact. Consider a
vector space E of B-measurable functions defined on S, with values on C, containing compactly
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supported Lipschitz functions. On E is defined a semi-norm f + [ f] and we set for any function
fonS:

1A 1=+ L1f] 47)
I =SUPM~ (43)
x v(x)

We assume that (E, | - |) is a Banach space and that (A0) holds.
Let T be a Markov transition operator defined on E. We assume the existence of 0 < yp, Yy < 1
and ¢, > 0 such that

(TF1<wlf], fEeE, (49)
Tv(x) < pyv(x) + ¢y (50)

We assume the existence of a non-negative kernel K(x,dz), of functions > 0, ¢4 > 0 and
T >0, such that forany x,y € Sand f € E,

K (x,dz) <T(x,dz), (51)
K (x,8) = eq(x), (52)
|Kf () = Kf @] <7 )1+ v (dGx )L (53)

Moreover the function t (-, -) is assumed to be bounded on compact subsets of S x S, ¥ (x) tends
to 0 as x — 0, and e4(x) is satisfies

lim &4(x)v(x) = 400, (54)
v(x)—00
VA, min g4(x) > 0. (55)

v(x)<A

Then Theorem 3 applies (i.e. (A2) holds true) with a pair of norms (| - |, || - ') respectively
equivalent to | - | and || - ||. In particular, if the constant functions are the only eigenvectors of T
with an eigenvalue of modulus 1, there exist C > 0,0 < p < 1 and a probability measure 7w such
that for any f € E,

|w(f)—T"f| < Cp"1 f] (56)

and 7 (v) < o0.

The proof is postponed to Appendix D. We use Theorem 3 with ¢ = 1. The idea is to set

SFx) =) 6i()Kf (i),

i=1
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where 01, . .., 6, is a partition of the unity of a large portion of the space, each x; being a point of
the support of 6;. Clearly S(B) is compact. It remains to prove that || (T — S) f|| < y || f| (which
implies (45)) and that (46) holds true.

We shall consider two examples, one where [ f] is trivially chosen as [ f] = 0 and we get
geometric convergence in || - || norm (which, by duality, corresponds to geometric weighted total
variation convergence for the distribution of the Markov chain), and another case where [-] plays
an important role.

Application to geometric total variation convergence. In the case [ f] = 0 we get the following
corollary:

Corollary 5. Let (S,d) be a metric space and B its Borel o-field. We assume that is given a
continuous function v(x) > 1 on S such that for any A > 0, {x : v(x) < A} is compact. Consider
the Banach space (E, | - |) of B-measurable functions f defined on S such that

|f ()]
v(x)

[f1=sup (57)

is finite.
Let T be a Markov transition operator defined on E. We assume the existence of 0 < y, < 1
and ¢y > 0 such that

Tv(x) < yyv(x) + cy. (58)

We assume the existence of of a non-negative kernel K (x, dz), functions eq > 0, ¥ > 0, such that
foranyx,ye Sand f € E

K(x,dz) <T(x,dz), 59)
K(x,S) = ealx), (60)
|Kf () = Kf@)| <y (dee, m)IFI- (61)
Moreover, we assume that r (x) tends to 0 as x — 0, and that the function ,4(x) satisfies
v()}%I_I)IOOSd(X)v(x) = +00, (62)
VA, min g4(x) > 0. (63)

v(x)<A

Then Equations (9) to (14) hold. In particular, if the constant functions are the only eigenvectors
of T with an eigenvalue of modulus 1, there exist C > 0,0 < p < 1 and a probability measure
such that for any f € E,

|=(f)=T"fl < Co"1 1] (64)

and 7 (v) < 00. In addition, for any x € S, the distribution ), of X, when X = x converges
exponentially fast in total variation to .

| — w2 < Co™v (). (65)
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Proof. It suffices to prove the last statement. Equation (64) implies that for any bounded function
f € E and any measure i

() = mn ()] < Co"1 flv(x) < Co"[| flloov(x),
where 1, is the distribution of X, starting from x. This means the total variation convergence of

Un tO TT. O

In many cases ¢4(x) = 1/2 will do the job, but in the following example the situation is more
complicated:

1
—Xn, with probability 1 — p(X,),
Xn+1 =432

Vi, with probability p(X,),

where V,, is an i.i.d. sequence and p is a positive function of x; V,, can be constant. We see that
only the second type of transition contributes to the convergence in total variation, this is why we
shall need p(x) not to be too small. Let us assume that for some 0 < « < 1 and for some positive
uniformly continuous function g (x)

E[[Va]*] < o0,
0<gx) =< p),
Jim g (x)|x]* = +oc.
Then Equations (58) to (63) are clearly satisfied with
v(x) = [x]% + 1,
K(x,A) =q(x)P(V) € A),
€qa(x) =q(x).
Indeed
Tox) = (1 - p0)v(x/2) + p)E[v(VD)] < 1x[927% + 1 + E[u(V1)]

(i.e. yy =27%) and Equations (59) to (63) are immediately checked.

The exponential convergence holds. If one tries to prove the same convergence by the proba-
bilistic approach, e.g. Theorem 16.1.2 of [22], the problem is to prove the ir-irreducibility, that
is, the existence of a measure v such that if Yr(A) > 0, for any x, P, (X, € A for some n) > 0.
This condition is implicitly checked by the assumptions.

Application to functional autoregressive processes with Markov switching. We consider the
following mixed Markov process (I, X;;) € S where S={1,...,s} X RY :

P(In+1:j|1n:i):pl'j, 1<i,j<s, (66)
Xp+1 =a(lp)e(Xy) + B, Vu), (67)
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where « is a matrix valued measurable function, ¢ and § are vector valued measurable functions,
and V,, is an independent i.i.d. sequence. In other words

TfGi,x) =Y pixE[f(k, a()ex) + Bl V))]-
k

If for all i the variable (i, V1) has a density, we can apply Corollary 5 at the price of extra
reasonable assumptions because (59) to (61) would be satisfied for some kernel K (the continuity
of ¢ is important here); our point is to deal with singular measures. As in [3], Theorem 1.4, we
have made efforts to give conditions which allow for non-contracting values for «, as one can
see in Equation (69).

Theorem 6. Consider the Markov chain defined by (66) and (67). We assume that the chain I,
is irreducible and aperiodic with invariant measure 7 on its finite state space, and that for some
q>0

o) —e@| <1y —zl, (68)
> milog([ei)]) <. (69)
i
. q
sup E[[BG, V)|*] < +o0, (70)
1
where | - | the euclidean norm and | - || is the usual matrix norm ||M|| = sup—; IMx|. Then

Theorem 4 applies and (56) holds with the norm

LY = sup LED =S GO0l

i,x,x" |x - x/|’7 i,x |x|’7 +1

for n small enough. This implies that for any realization (I,,, X,) of the chain at time n with an
arbitrary initial distribution, one can find a coupling with a pair (I’, X') having the stationary
distribution, such that

P(L, #1I') + E[|Xu — X'|"] < Co" (1 + E[1X0|"]).

Proof. We will choose

=Y wlfh 1= sup LD SO

X,y |x—)’|"

v(i, x) = |x[Fe* D 4 1,
d((l’ x)’ (.]a Y)) = ll;ﬁj + |x - y|7]
for some constants v; and A(i) which will be specified later. Concerning K we simply set:

K=T.
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In that case, (51) and (52) are obvious (g4 = 1), and (53) will be a consequence of (49). The
technical part is to prove that (49) and (50) hold true. We now focus on (50). We first note that
since

X1 = (L) (9(Xn) = 9(0)) + (@I (0) + BUn, Vi)

we can assume that ¢(0) = 0. Unsurprisingly, the contraction property (50) is related to the rate
at which the product of «(I;)’s converges to zero, this one being itself controlled by the speed
at which the law of large numbers acts on the sums of log(||ee({x)]|)’s. This uses classically the
Poisson equation: Since the chain I, is irreducible aperiodic on a finite state space, there exists a
unique (up to a constant) solution X to the Poisson equation

E[MI) | Io=i]=10)—1()+ (), 1(i) = log([|e()])

(it is simply A = Z,in(Té‘ —m)l where To = (pij)1<i, j<s is the transition operator of the chain
I,,). The process

Zn — |X,1|8€£)L(1”)
satisfies, thanks to (67), (68), and ¢(0) = 0:
Zni1 = (| |[|e(Xn)| + [B(Ly. Vi)|) e Ins0
< ()| 1Xn 1550 4 | BT, Vi) || )
— Znes{log o (I) 142 (L 1) —A (1) } +€8W”“)|ﬂ(1n, Vn)|8.

And since the factor of ¢ is bounded, we have for some ¢

&
’

Znt1 < Zn(1 4+ e(MUng1) — A(Ly) +log| (1) |) + ce?) + e V| B(1,, Vi)

E[Zns1 | Ful < Zn(1 4+ e (D) + ce?) + P 2D sup E[| B, V1)[]
i

where F,, stand for the o-field o (f;, X;,0 <i <n). Hence, if we take ¢ < g such that ez (l) +
ce? < 0, we obtain (50). Concerning (49):

TfG,y) = TG0 <D piE[| £ (ki) + B, V1)) — £ (k, a(De(x) + B, V1))|]
k
<o) — e[ e®]" Y pixl £k,
k
(T£1 < [e@®]" D picl fle.
k

D OoulTfl <) villa@|” pirl £
i ik
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We see that if we can find v such that

Ve, D Je@ ] vipi < an

then Equation (49) will be satisfied. To this aim, we define
v=m +7n Z(n.l — n(l)n)Pk
k>1
with the notation
(.)(@) = ml().
Set a; = ||a(@)||"; since
aj =1+nl@) + 0(n?)
we get

va=m+ nZ(rf.l — ()7 P* + .l + O(n?)
k>1

hence,

v.a)P =7+ nZ(n.l —a()7)P* + (1) + O(n*) =v +nr) + O(n?).
k=1

This equation implies that for n small enough, Equation (71) is satisfied. In particular, we shall
impose 1 < &. We have now proved (49) to (54).
As a byproduct, Equation (49) implies that any eigenfunction f, with associated eigenvalue
[X] =1, does not depend on x, and consequently, since I, is irreducible, f is necessarily constant.
Theorem 4 applies and (56) holds with

£ (. %)
Iﬂﬂ@W“WH+ZJﬂ

Since by irreducibility, v; > 0 for all i, this norm is equivalent to

If(' x)| " Sup |fG, x) = fG y)I
lel“rl y lx — y[" '

N(f)=

This norm is also equivalent to | f | because, on the one hand, < ¢, and on the other hand

“u |f(ll)6)|<Su [ fG,x)— fE0)|+]f3E 0)]
P 1 = x| + 1
<sup 1. x) ~ 7, 0) +sup| £G.0)] < N(f).

- i,x |x["
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By the duality properties of the Wasserstein distance (cf. [27], Theorem 5.10, Equations (5.11)
and (6.3))

L P 1)+ Ef] - X

= sup  E[fUn X)) — f(I'X)],
f Lipschitz

where the infimum is taken over all the pairs of random variables (I’, X’) and (I, X,;) having
respectively the stationary distribution and the chain distribution at time », and f is 1-Lipschitz
w.r.t. the distance d. The expectation in the right-hand side is just E[(Q" f)(ly, Xo)], which is
smaller than Cp" (1 + E[|X0|"]). O

4. Subgeometric rates

In the rest of the paper, we shall find conditions under which the rate of convergence of V" to 0
will give us an insight about the rate of convergence of Q" to 0. We set for any operator S on E

IS0 = sup [ISfII,
If1=1

ISlloe = sup [Sf].
HE

With this convention, one has

IUVI<IUlEeollVIok,

IUVI =< UlloellVIEo-
We shall consider positive rate sequences «,, n > 1, satisfying the conditions (R1) to (R3)
below. For instance, sequences like a, = (n + 1)™7, p > 1, or a, = exp—+/n, or a, =
n+ 1)_1(10g(n +1)72 satisfy these assumptions (notice that the first part of (R2) holds if

x — loga, is convex). These conditions make it easy to solve some recursive equations (cf.
Appendix F).

Theorem 7. Let (AO) be satisfied and T be a | - |- and || - ||-continuous operator on E satisfying
(A1), Equations (9) to (13) and (22). Let o, be a sequence satisfying

R1) n+— ay is decreasing,

Un+1

R2)n+— is increasing and converges to 1,

ap

o2
(R3) E 2 < o0.
Q2p
n>1
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We assume that T can be rewrittenas T = K + V with

”Vk”E()SC]Otk, k>0, (72)
K VK] < Cray, k>0, (73)
|

|KQk|—>O ask — oo (74)

(Equations (73) and (74) are clearly satisfied if (72) and (30) hold true). Then one has for some
C>0andalln >0

10" o =€ e

k>n

If in addition sup,, |T"|| < oo, then
[ 0"l 7o = Can- (75)

The proof is based on (31) and on the key result of Proposition 13. It is postponed to Ap-
pendix E.

Remarks. (1) If Theorem 1 is used for checking the assumptions, there is no need to check (29),
which is automatically satisfied thanks to (28), (30) and the summability of «, (consequence of
(R1) and (R3)). (2) Condition (R2) excludes geometric rates. The theorem is indeed wrong in
this case: For example, in the finite dimensional case, Theorem 1 holds with V =0, and (75)
only holds with some geometric rate.

Application to Markov chains. We consider here Markov chains which satisfy the following is
strengthening of (34):
Tv(x) <v(x)— Q(U(x)), x ¢ Ko (76)

for some function 6, e.g. 6(u) = u?, 0 < g < 1. Our goal here is to use this information for
bounding the sequence p,, in (42).

Lemma 8. Let T be a Markov transition operator on a space S
(Tf)Hx) = / FOT(x,dy).
y
Assume that for some set Ko C S, some c, & > 0, some non-negative function v bounded below
by a positive number, some function 6 and some submarkovian operator V
Tv<v—-0()+clg,, (77)

V<T, (78)
(VD(x) <1 —elyek, (79)
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((VD(x) is V(x,S)). We assume in addition that 6 be a non-decreasing non-negative concave
differentiable function on [0, +00) with a derivative which tends to zero at infinity. Then, for
some constant ¢’

Vil < % (80)
where the exponent (—1) stands for the reciprocal function and
o
= [ s
In addition, for some constant ¢
T"0(v) < 2 s 1)

The point here is that (80) implies (72) with o, = ¥~V ()~! as soon as | - | = | - |loo and

AN <1f/vlico-
In view of (77), a natural choice for V is Vf(x) = (1 — l,eg,)Tf(x), and we shall do this

later in the proof of Theorem 10, but in the following application, we see that a more general
situation is useful.

Theorem 9. Let all the assumptions and notations of Theorem 2 hold and assume that (34) is
strengthened as

Tv(x) <v(x)— O(U(x)), x ¢ Ko (82)

for some concave function 0 satisfying the assumptions of Lemma 8. In addition, we assume that
the sequence

_ 1
RS

(Y is given by (133)) satisfies the conditions (R1) to (R3) of Theorem 7. Then for some ¢ > 0 and
any bounded measurable function f

27}

T"f(x) —
Sup W Scpn”f”OOv pnzzakv (83)
* k>n

7(|T" f — 7 (f)]) < conll flloo- (84)

The proof is a straightforward application of Lemma 9 together with Theorem 7 in the case
1f1=1flloos IfI=IIfllv, and is postponed to Appendix H. We find the following matchings
between drift function and rates (Table 1).

It is has been known for a certain time that the function 1 (—1) plays a key role in the estimation
of the rate of convergence (e.g., [6,7] for Harris chains), and applications of this kind of result in
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Table 1. Rates for various drift functions

0(1) a0 on
log(t + 1)2 ~n~L(logn)=2 ~ (logn)~!

t1,0<qg <1 ~p~ V=), ~n—4/(1=9q)
log(ctt+l) ~ o= 2cn ,\,efx/ﬂﬁ

the field of Markov chains are not uncommon. For example, in [16] Jarner and Roberts give an
application to Monte Carlo Markov Chains. They also consider (Example 1) the random walk on
[0, +00)

Xn+1 = (X, + Wn+1)+v

where W, is an i.i.d. sequence with E[W] < 0. Under the assumption that there exists an integer
m > 2 such that

E[IW)|"] < o0
they prove that the drift condition (82) is satisfied with

v(x) =@+ D",

m—1
0(x) =x", o= —:
m
In Theorem 3.6, they state that for any x, supy ¢ <1 17" f(x) =7 (f)| = o(n~/ (=) "which is
somewhat intermediary between (83) and (84). On this example, we clearly see the interpretation
of the difference of rates between (83) and (84): if the initial state Xo = x¢ is very large, it takes
a long time to come back to the invariant measure (this time is certainly proportional to xg), but
if the initial state is drawn from 7, it won’t be large and the convergence rate is increased.
Similarly, in example (43), it is easily shown using (44) that

1—
Tv(x) <v(x) — wxzaﬂ’_zoz

for x large enough, as soon as 2 — 2« < p < 1. This means that (82) is satisfied with 0(¢) =
t22+P=2)/P Hence, for any 2 — 2o < p < 1, Theorem 9 applies with a,, = cn=P/2=2),

An application of Lemma 8 to weakly contractive stochastic dynamical systems. Consider a

complete separable metric space (S, d). We define the Lipschitz seminorm

lg(x) — gyl

[g]zx;éy d(x,y)

We shall consider a transition operator on S, having a Lyapunov function [equation (85)] and
a contraction property with is strict only in a part K of the space [equation (86), (87)]. The
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importance of considering such transition operators has been highlighted and exemplified by
Butkovsky in [2]. He shows that, under these circumstances, Equation (88) holds (Equation (2.3)
of the article, which is actually slightly weaker than (88), see below). We show in addition that
Equation (89) holds true (an analogous result is more or less implicit in the proofs of [2], cf.
Equation (4.8) of the article, but with a much worse rate of convergence).

Following [2], we have proved (88) only in the case d < 1. It is apparent in the proof that the
general case can be treated similarly, starting from (89) again, as soon as one manages to get
control of T" f(x), where f is the function f(x) =d(x, y9)0(v(x)), yo being arbitrary.

While Butkovsky works on the space of measures (i.e., considering the action of the dual
operator 7*), we will show this theorem by working directly on the space of Lipschitz functions
and by using Lemma 8. The proof is postponed to Appendix I, and uses as another key point a
theorem of Shaoyi Zhang which allows to perform a dynamical coupling of two realizations of a
Markov chain, with different initial conditions, with a single Markov chain on the product space
S xS.

Durmus, Fort and Moulines present also an analogous result in [9] (Theorem 3) improving
Equation (2.3) of [2], but there, the bound on T" g(x) — 7 (g) still appears with a third extra term
(in comparison with (88)). Equation (89) is not given. They apply the result to the Metropolis
algorithm.

Theorem 10. Let (S, d) be a complete separable metric space with d < 1. Let T (x,dy) be a
transition operator on S such that for some function v bounded below by a positive number,
some set K C S, some constant c:

Tv<v—-0()+clg, (85)

where 0 is a non-decreasing non-negative concave differentiable function on [0, +00) with a
derivative which tends to zero at infinity. We assume in addition that for the same set K, some
e > 0, some constant c, and any Lipschitz function g on S:

[Tg]l <lgl. (86)
|Tg(x) —Tg(y)| <1 —e)d(x,y)lgl, x,yek. (87

Then there exists a unique invariant measure 7 and for any Lipschitz function g, x € S andn > 0

T"g(0) — 7(9)| < [g] mm<1, %) Helg s (88)

where  in given in Lemma 8. In addition

v(x) +v(y) +c

[T"g(x) = T"g(y)| < [g]d(x, y) TG

(89)

which is true even without the assumption that d < 1.
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Since for 0 < x <y one has £ < % (the function x +— % — % is convex and non-positive
atx =0and x = y), (88) leads to

O(v(x)) +c

|T g(x) —n(g)| = [g]m~

This is Equation (2.3) obtained in [2], but with 6 (v) instead of v, and without an extra exponent.
Equation (89) is interesting because it allows to estimate correlations: if the initial measure of
the chain is i, we have

|E[f(X0)(g(Xn) — E[g(X)])]| = ‘ / FE(T"g(x) — T"g(y))u(dy)p(dx)

= % /}f(x)\d(x, W (V) +v(y) + ) udy) u(dx).
Notice that the difference in convergence rate between (88) and (89) seems to shows that the
forgetting of initial conditions holds at a strictly faster rate than the convergence to the invariant
measure. This is due to the fact that the invariant measure may give strong weight to points with
large value of v, points which are difficult for the Markov chain to reach, but are not important
when comparing trajectories with close initial conditions.

Application of Theorem 7 to an expansive dynamical system. Consider the following applica-
tion defined on [0, 1]

x(1+2”xy), 0<x<1/2,

= 90
e P 12<x<1, ©0)

where 0 < y < 1 is fixed, and the corresponding operator
Tf(x)=f(v(x)). oD

We are interested in the asymptotics of T". There exists an extensive literature on the subject
[11,20] and the result we are going to present here, Equation (95), is already known [29]; our
point is to give a new and direct proof of this estimate which plays a key role in the obtainment of
central limit theorems (through the Gordin—Liverani theorem), and which is known to be optimal
[26]. Notice that this proof does not require any explicit assumption on the invariant measure (see
Equation (5.2) in [20]). We detail only here the example (90) but it will appear clearly that the
following development extends to many other cases. Nevertheless, we feel that such extensions
fall beyond the scope of this paper.
For any integrable function f on [0, 1], we set

X B _ 1
F(X):/o fdt—xf, f:/o f@)ds.
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We start with the following identity which we prove below:
Trx) =@ Fw)) +(f - (@) Fuw))
=Vfx)+Kf),

where the prime denotes in the whole present section the density of the absolutely continuous part
of the distributional derivative (which will always be a measure). We shall take £ = L ([0, 1]):

1A 1=1fllco-

92)

In order to prove (92), note that v’ @ LFw®)) is clearly Lipschitz because F(v(x)) cancels
at the discontinuity point of v’, implying that this function as well as its distributional derivative
belongs to E with

W@ F@)) = f(v@) = F+ @ @) Fow)
which proves (92). We obtain also by induction on n that
V00 = (0,007 F (un (), (93)

where v, is the nth iterate of v. In order to prove this, notice that v), )" F (v (%)) being Lips-
chitz, it is the integral of its derivative and (93) leads to

VL) = (@ (0 O F (0 0)) (00))) = (010 ) F (a1 ()
On the other hand, it is proved by induction in appendix J that
v, (1) = e1n' Vv, (x) ©4)

with ¢; = (2 — 1)1/7. Hence, if we consider the norm || f|| = || fo' f(t)dt| s, we are led to

[V £ = v, )™ F(on(0)) | o

=T POl

X
<cy'n™VY sup x“fo | f)|dy

0<x<l1
<c'n VYA

Because B={f € E:|f] <1} is | - ||-compact (F is 1-Lipschitz if f € B), the assumptions
of Theorem 1 and of Theorem 7 are all satisfied (but here ||7"] is not bounded). Thanks to
classical distortion arguments (see, for instance, [29] Theorem 1), one knows that 7 admits
a unique absolutely continuous invariant probability measure 7, which is ergodic and mixing.
In particular, there is no nontrivial eigenfunction for any eigenvalue of modulus 1 and we can
conclude that

|77 f — 7P| = 'V 1] (95)
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Appendix A: Proof of Theorem 1

The proof of Theorem 1 requires two preliminary results which are the subject of the forthcoming
section.

A.1. Asymptotically almost periodic powers of an operator

Theorem 11 below gives conditions under which, in some sense, the powers of an operator T can
be rewritten

T"=Y M P+T"R,

i>1

where each P; is a projection, P; Pj =0, i # j, and T" P, tends to zero in some sense. However,
if each term of the series will be well defined (eigenspace and eigenvalue), the series may fail
to converge, as in the case of almost periodic sequences; but since the set of points x for which
P;x =0 except for a finite number of indices i will appear to be dense, the series ) ;- A Pix
will converge at least on a dense subspace of E. Lemma 12 will give a condition under which
there is only a finite number of non-zero A;’s.

Let us say a few words concerning Assumptions (B1) and (B2) below, since they are the
key assumptions and may appear somehow complicated; it is easily shown that under these
assumptions, for any x € E the sequence 7"x has | - ||-compact closure. These assumptions
are essentially used to prove the total boundedness of the sequence (7"),~¢ for a certain norm
(Step 1 of the proof of Theorem 11). These assumptions are reminiscent of that of the De Leeuw—
Glicksberg theorem [4], but here we consider || - ||-total boundedness rather than | - |-weak total
boundedness (which is actually not a weaker assumption).

For the statement of this theorem, we refer to the equations (23) to (25).

Theorem 11. Let T be a continuous operator on the Banach space (E, | - |) satisfying assump-
tions (A0), (A1) and:

(B1) The sequence T" is uniformly || - ||-equicontinuous on | - |-bounded sets in the following
sense:

lim sup” T"x || =0. (96)

xeB,|x]|=0 p

(B2) T"B is asymptotically || - ||-totally bounded in the following sense: There exist a sequence
of finite sets K, C E, and a sequence €, — 0 such that for any n > 0

T"B C K, + &, Bo. (Cn)
Then the following facts hold true: The space E is the direct sum of two | - |-closed spaces

E={x:|T"x| >0} @ |x:limint|x — 7"x| =0} = Eo ® E. 98)
n
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The projection P. on E. parallel to Eg satisfies | P.| < Ct. There exist a non-negative sequence
pn converging to 0 such that

||T"x“ < onlxl, x€Eyp,n>0. (99)

The space E,, of the finite linear combinations of eigenvectors with eigenvalue of modulus one is
| - ||-dense in E..

The set A of these eigenvalues is at most countable, and for each ) € A there exists a contin-
uous projection P, on the corresponding eigenspace parallel to the others and to Ey. It satisfies
1Pl <Cr and

n—1

PAx—lZA ITix

i=0

lim =0, xekE. (100)

n—oo

There exists a sequence k; such that the projection P. on E, satisfies

lim sup | Pex — TXix|| =0. (101)

l*)OO

The unit ball of E., BN E., is || - ||-totally bounded.

If the integer powers of T extend to a || - ||-Co-semi-group (T");>0, that is,
VxeE,  lim|T'x—x||=0, (102)
t—0

the space E. is generated by the vectors x such that for some wy, T'x = el x for any t > 0.
14 8 y . y

Proof. Step 1: The non-negative powers of 7 form a totally bounded set for the distance

d(f.g) = Sup. 1) —g@)|

on bounded functions on B. Any limit point of its closure is a continuous operator on (E, | - |),
with norm < Cr.

We start with a simple modification of K,, in order to imbed it in C7 B. Fix n > 0, denote by
Yk, 1 <k < N, the points of K, choose arbitrary N,, points x; € T" B such that |xz — yx|| < &,
and define Kn = {x, 1 <k < N,}. Assumption (B2) is still satisfied with K but &, is now two
times larger; in addition K,, C C7 B.

Hence there exist two functions u,, and v, such that for |x] <1

T"x = upy(x) +vp(x),  uy(x) € Ky,
and

” Un(x)“ <2ep, Ivn(x)l <2Cry. (103)
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Fix n large; for any p:
TP x = CrT™(C7 ' TPun (x)) + T" P, (x)
=Cru, (C;] T u, (x)) + Cruy, (C;] T u, (x)) + TPy, (x)
=ap(x) + Bpx) + yp(x).

The set of functions {a (), p > 0} has at most N,iv” elements; clearly ||8,(x)|| < 2Crs,; and
Assumption (B1) with Equation (103) implies that ||y, (x)|| < n,, for all p > 0 and some se-
quence 7, — 0. We have just proved that the set {T*, k > 2n} can be covered with N,{V " d-balls
of radius 2Cre, + 143 hence {T*, k > 0} is totally bounded for the distance d.

For any x € B, the sequence 7" x belongs to Cr B, hence any || - ||-cluster point of this sequence
belongs to C7 B (because of (A0)), and the continuity follows.

Step 2: For any limits d(T%,U) — 0 and d(T%, V) — 0, one has d(T**%, UV) — 0
if min(j, k) — 4o00. In particular UV = VU and for any third similar limit operator W,
d(WU,WV)<Crd(U,V).

One has indeed:

d(T"*%, UV) <d(T“ %, T V) +d(T"V,UV)
<sup{|| 7% x| : Ixll <d(T*, V), x| <2Cr} +d(T", U)|V].

The second term obviously converges to zero, and the first one also because of Assumption (B1).
For the last assertion

dWU,WV)=d{UW,VW) <d(U, V)|W].

Step 3: Proof of Equations (98) and (101).

Let ng be a sequence such that 7" d-converges to some limit S. We can assume that n; —
ni—1 — oo. From the sequence ny — ni_1 one can extract a sequence p; = ny,+1 — ny; such that
TPi and TPi~! d-converge to some limit P. and R. Set m; = ny,.

S=d-limT™*P = SP,.
Since p; — oo, there exists g; — oo such that P, = d-lim 7™ "9 and we get
Pe=d-limT™ T% = d-lim ST% = d-lim P.ST% = P?.

P. is a projection on P, E and Equation (101) holds. We shall prove now that P, E is indeed E,
and that (98) holds true.

Clearly P.E C E.. On the other hand, for any x € E. there exists a sequence ry such that
lx — T"x|| converges to 0. We can assume that ry > pg and that d(T"* Pk, U) — 0O for some
U; in particular d(T"*, P.U) — 0. Hence, x = P.Ux € P.E. Finally, P.E = E.. The null space
of P, clearly contains Eg. On the other hand for any point x ¢ Ey, there exists a sequence rg
such that |T"*x|| > ¢ and T"*~ Pk d-converges to some limit V; the bound ||V P.x| > ¢ leads
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to P.x # 0. This implies by contradiction that any point of the null space of P, belongs to Ey;
hence the null space of P. is Eg and E = Ey &® E..

The bound on the norm of P, is a consequence of the last point of Step 1.

Step 4: T is one-to-one on E.. The powers of T on E, generate a compact G group of operators
on E. with the distance

de(f.8)= sup [ f(x)—g@].

Ixl<l.x€E.

Since TP, = P.T and P. = TR = RT (R is defined in Step 3), E. is T-stable and R is its
inverse on E.. The monoid generated by the powers of T

G={T"n=>0}

is a group since we have seen that R € G. The continuity of the multiplication on G comes from
Step 2, and the compactness from Step 1.

Step 5: E, is || - ||-dense in E.. Properties of P;.

Each character x on G is uniquely determined by the value of x (T"), because of the definition
of G and x (T") = x(T)".

For any eigenvalue A of 7 with modulus 1, there exists a unique character x such that x (7)) =
A which can be defined as follows: pick an eigenvector x, a || - ||-continuous linear form u such
that u(x) = 1 and set x(S) = u(Sx); x is indeed a character since it is d.-continuous with
x(T™) = x(T)"; in particular since the set of characters of a compact group is at most countable,
there is at most a countable number of eigenvalues of modulus one.

In order to show now that for any character x, x (T) is an eigenvalue, we proceed as follows.
Let u be the Haar measure on G, consider a character x on G and define

Qx =/GX(S)_ISM(dS) (104)

(as a continuous function on G, f(S) = S is the uniform limit of simple functions (by compact-
ness) and this integral is well defined with the usual properties, cf. [8], Section II1.2). If x is a
x (T')-eigenvector, then the relation 7"x = x (T")x extends to G as Sx = x(S)x, and clearly
Oyx=x.

The invariance of u implies that for U € G:

0y =/ X(SU)T'SURES) = x (W) ' U Q. (105)

G
In particular, taking U =T, for any x € E, Q,x is O or an eigenvector with eigenvalue x (7). In
addition integrating this expression w.r.t. u(dU) we get that Q is a projector. If O, is non-zero,

O is thus a projector on the x (T')-eigenspace. If Q, =0, for any || - ||-continuous linear form
uon E and y € E, one has

/GX(S)_IM(Sy)u(dS) =0.
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The Fourier transform of S — u(Sy) being 0, this d.-continuous function is itself 0. Hence
u(Sy) =0 for any such u and y and any S € G, which is impossible. Hence, O, is non-zero,
x (T) is an eigenvalue, an Q, is a projection whose range is the y (T')-eigenspace.

In summary, there is a one-to-one correspondence between characters and eigenvalues with
modulus one, defined by A = x(T'), and Q, is a projector whose range is exactly the eigenspace.

Since |S| < Cr we have |Q,| < Cr, and since by (104) they commute, Q, is a projector
parallel to the other eigenspaces.

In order to show that E,, is || - ||-dense in E., consider a | - ||-continuous linear form u such
that u(x) = 0 for any eigenvector x, then for any y € E., S+ u(Sy) is d.-continuous and for
any character x one has

/G xS u(Sy)uds) =u(0y () =0.

The Fourier transform of S — u(Sy) being 0, this continuous function is itself 0. Hence, u(y) =
0. E, is || - ||-dense in E.. The projection P; is finally well defined on E by setting Pyx = O, (1)X
ifx € E. and Pxx =0if x € Ey.

We now prove (100). This equation holds on Ej and E,,. Set

1n—l
Poa=—» A'T.

For any x € E. we can pick out y € E,, such that | x — y|| < ¢ and get

I Prgx — Ponxll < | Pogx = W) + | Pon & = )| + 1Prgy — Prayll

< ZSl;p” T = )| + 1Prgy — Prayl.

Since this quantity can be made smaller than 3¢ by taking n and g large, this proves that Py ;x is
a || - ||-Cauchy sequence, and its limit Py x satisfies (100). Since for all x € E, | Py ,x]| < Crlx]
and || Py ,x — Pyx|| — 0, Assumption (AO) implies that | P,x| < Cr]x].

Step 6: Equation (99).

Using a sequence pi such that d(TP*, P.) = oy — 0, we obtain ||TP*x|| < oy for x € BN Ey.
For n > pi large, one can write ||T"x|| < ||TP*(T"~Pkx)|| < Croag. This implies (99).

Step 7: B. = E. N B is || - ||-totally bounded.

Using the same sequence py, we get with (97)

B. C (P. — TP*)B. + TP*B. C oy Bo + K + €, Bo.

This means that B, is || - ||-totally bounded.

Step 8: Case of semi-group 7.

We can carry on Steps 1 to 4 with t+ € Ry instead of n € N. The group G is now G =
{T*,s >0}. In Equation (105) we take U = 7' and we obtain that y = P, x is a vector such
that T'y = x(T")y. In particular if y # 0, we have x (T°"") = x(T*)x(T"), and on the other
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hand assumption{(lOZ) implies that the function t — || 7" y|| is continuous, and so is t — x (T");
hence x (T!) = €'*! for some w € R. a

The following lemma gives a condition for checking that E. is finite dimensional. This could
be checked specifically on examples but we shall see in Theorem 1 that this holds naturally in
general situations; in addition, this finite dimensionality assumption is very important in Theo-
rem 7.

Lemma 12. If in addition to (AO) and (A1), T is || - ||-continuous and satisfies the following
assumption:

(B1") There exists two sequences 1, — 0 and 77'/1,17 — 0 (as min(n, p) — o0), such that for
anyn,p >0

T"(B N p~'Bo) CnnBo -+, ,B.

then (B1) is also satisfied. If (B2) is also satisfied, then (9) to (13) hold true and

|Q"x] < pulxl.  pu—0. (106)
Proof. We start with (B1). We have to prove that any sequence x, of B such that ||x,| — 0
satisfies sup,,_o |[7"x, || — 0. Without loss of generality, we can assume that |lx,|| < 1/p. One
has

| T"xp | < 1 4}, ,Co
Since on the other hand
I T"xp | < IT 1"l

we have for any ng
sup||T"x, | < max(n, +n,, ,Co) + 1 max || T|"
>0 Pl = n>ngq n.p p n<no

which can be made arbitrarily small by taking ng large first and then by increasing p.
Let us prove now that E, is finite-dimensional. It suffices to prove that B. = E. N B is | - |-

totally bounded; since we already know that E. N B is | - ||-totally bounded, it suffices to prove
that | - | and || - || induce the same topology on B.. Notice first that if x € E and ||x — x,|| = 0
then

lx] <Tim x|
n

because of (A0) (the inequality is obviously true if |x,]| is not bounded). Let x € B N E.. We
want to prove that |x| can be made arbitrarily small by taking ||x|| small enough. Consider an
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integer p such that ||x|| < p~ . There exists a sequence ny such that ||x — 7" x|| tends to zero.
Thanks to (B1’), there exist u; € By and vx € B such that

/
T"*X = Nyt ~+ 1y, Vk-
Since [lx — T™x + n,, uk|| tends to zero, using the previous remark:
Tim | 77« _ Tl T
Ix] §hl£n|T X — nnkukl _hlznlnnk’pvkl fhlgnnnk’p

which can be made arbitrarily small by taking p large. Hence, | - | and || - || are topologically
equivalent on E. and the compactness holds.

Now that E. is finite dimensional, Equations (9) to (13) and (106) are an immediate rewording
of the conclusion of Theorem 11 (notice that p, has changed from equation (99) by a factor
1 PoD). U

A.2. Proof of Theorem 1

Let us recall the identity (31)
"= "T"N(T = V)V T vt =) TRV v, (107)
i=1 i=1
In particular, Assumption (A1) together with (29) implies that the sequence | V"] is bounded by

a constant Cy, and KV"K B is | - ||-totally bounded. We set a, = |KV"| and & =) ;=) ;.
Letx € E, forany 0 <k <n:

n
[(1" = vr)x| < | kvt |

i=1

k n
SCTZIKVi_l)CI—I-CT Z IKVi_lx
i=1 i=k+1
k

<CrCx Y _|Vi7'x| + Craxlx|

i=1

< ckllxll + Crauxl x|

for some cy. In particular if x € B N p~! By one has

k<n

|(T" = v™")x| < min(%k + Cr&k>.
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This implies (B1’) where n,, , is the right-hand side of the previous equation and 1, = ¢,. We
proceed now with (97):

n
Tl‘l — ZTI—IKVn—l + Vn

i=1

n fi—1

i=1 \j=1
(108)
n
= Y TIRVIITIRVT LY vtk vn
I<j<izn i=1
=A,+ B, + Cy.
The set A, B is || - ||-totally bounded; on the other hand
n
C.B+ B,BC (e,; + Zan_,-e;_l)Bo.
i=1
The sum tends to zero as n tends to infinity and this leads finally to (97).
We turn now to the last assertion. If TX satisfies (B1) and (B2) and T is | - |-continuous
and | - ||-continuous, clearly T also satisfies (B1) and (B2). Theorem 11 applies to T'. Since any

eigenvector of T associated with an eigenvalue of modulus one is an eigenvector of T¥ associated
with an eigenvalue of modulus one, E. is finite dimensional, and (9) to (13) and (22) hold.

Appendix B: Proof of Theorem 2

(AO) is clearly satisfied. In addition 7 is a | - |-contraction, and (A1) holds true. Up to a replace-
ment of v with v/c,, we can assume that ¢, = 1. Since T'1 = 1, Equations (34), (35) and (36)
imply

Vv<Tv=<v—1+clg,, (109)

V1<l1-—e¢lg, (110)
for some ¢ > 0. Combining these equations, we obtain that the function v = v + ¢/¢ satisfies
Vo<v-—1. (111)

Multiplying (111) by V* and summing, up we obtain

Vio+ ) vk <a. (112)
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Equation (30) is obvious from (38) and (39) and Equation (29) is a consequence of (112) and
(39) since for any f

|KV" £l <v(|V"F]) 1 floov (V) < 1 fIv(V™D).
For (28) notice that V"1 is a decreasing sequence of functions, because V1 < 1, hence:

1n—l 5
vil=s=Y vii<-
n
k=0

S

and (28) holds. It remains to prove the compactness of K77 K. Notice first that in the assump-
tions we can replace v with v defined as

B(f)=>_27v(T"f).

i>0

which makes T continuous on L(v) with norm < 2. Second, notice that v(v) < oo, that is
(39) still holds. From (38), we get that ||K f|lcoc < v(|f|) implies that the measure u(g) =
fg(x, y)K (x,dy)v(dx) is absolutely continuous w.r.t. v(dx) ® v(dy), and let p(x, y) be its
density; if g has the form g(x, y) = h(x) f(y), one has

fh(X)f(y)p(x,y)f)(dX)f)(dy)Z/h(X)(Kf)(X)\_}(dX)

hence one has for any bounded measurable function f and for v-a.e. x,

Kf(x)=ff(y)p(x,y)ﬁ(dy)-

The function p can be approximated in L (v Q V) as

P y) = qi)ri(y) + p(x, ), /Ip(x, Y |vdx)v(dy) <e.

i=1

This finite rank approximation implies that K is a compact operator of L(E, L1(v)), hence K B
is totally bounded in L (v). By continuity, the same property holds for T? K B. Equation (38)
implies now that K TP K B is totally bounded in (E, | - |). The assumptions of Theorem 1 are
thus satisfied.

To obtain (42), it remains to prove that the space E. is one dimensional. For this, let n; be
a sequence such that A;“‘ — A; for each eigenvalue A; with modulus 1, and denote by P, the
projector on E, parallel to Eg. Then | T f — T P. f|| converges to O for any f € E. Hence, T P,
is a Markov transition operator with the same one-modulus eigenvectors as 7. It is compact on E
and if there exists more than one eigenvector, one can find two non-trivial measurable sets A and
B such that T P14 = 1p ([25] Chapter 6, Section 3, Theorem 3.7). Notice now that the function
f = P:14 satisfies 0 < f <1 and by Jensen’s inequality

T(f")=(Tf)" =1s.
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On the other hand, since " < f, we have T(f") < Tf = 1p, and we obtain that T(f") = 1p
for all n > 0; letting n tend to infinity, we get

T(f=1)=1p.

Appendix C: Proof of Theorem 3

We begin with the case ¢ = 1.
Elementary inductions lead to

IT"xISynlxl—f-c”T"_lx”—}-yCHT”_z)c”+-~-+yn_lc||x||

(113)
<7y"Ixl+cullxl.
This may be improved as
n . k . k
|7"x| < CTI/PSI;?IT x| SCT?SIB(V Ix] + cxllxll).
This implies (B1’) of Lemma 12 with 1, = 0 and
. Kk, Ck
g =Crm(+ ) e

We have similarly
T"BCy"B+y" 'Kp+y" *TKp+ - +T" 'Kp

and this implies now (B2) in Theorem 11.

It remains to prove that Q [from equation (9)] has a spectral radius < 1. Notice that for any
n>0, Q" =T""1Q, this proves that Co =sup, | Q"] is finite. For any x € B we have from (9),
(113) and (22)

0 x
IQn-i-kxI = |Tanx| <(Cgo+1 T"W <(Co+Dn,,
with
k
S gk
10%x] +1
By choosing n and k large enough, this ensures that some power of Q is a | - |-contraction.

If now ¢ > 1, the operator T satisfies the assumptions for the case g = 1, thus 77 satisfies
(A1), (B1') and (B2). Since T is | - | and || - ||-continuous, this clearly implies that T also satisfies
these assumptions, by writing 7" = 7" 1% with 0 <r < ¢.
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Appendix D: Proof of Theorem 4

For the proof, we shall change | - || into
|f ()l v(x)+ A
!/ __ / _
(WAl = sup R v(x)——1+A

for some constant A > 1 which will be chosen later, and | ] as

LAV =111 +alf]

for a small constant «, and prove that the assumptions of Theorem 3 are fulfilled with ¢ = 1.
Notice that || f|| < | f|I'. For any f € E, by the positivity of T and Equation (50),

ITF)] < IfI'TV (x)
/Vvv(x) + A+ Cy

< 115
=l 1+ A (115)
c
< ’ / v
=l (v (x) + 1+A>
hence
/ Cy /
177l §<1+X)”f”' (116)
T is || - ||-continuous. In addition, Equation (50) implies that for any n > 0
T"0(x) <y v(x) + — (117)

1_)/11

hence ||T"||’ is bounded. Equation (49) with (116) implies (46) with y =y, and ¢ = 1 + ¢,/ A.
With (117), it implies also that |7"]’ is bounded. Thus (A0), (A1) and (46) are satisfied.

In order to prove that Theorem 3 applies, it remains to prove that (45) holds true. Consider
Ap > 0 which will be chosen large enough later, and n small; if v(x) < Ap the set O, = {y :
d(x,y) <n}N{v <2Ap} is still an open neighbourhood of x because v is continuous. Consider
a finite sequence (x;)1<j<s such that v(x;) < Ap and {v < Ap} C Uilzl Oy, . This is possible
thanks to the compactness of {v < Agp}. There exist 61 (x), 62(x), ..., 07+1(x) alocally Lipschitz
partition of the unity of S such that the support of each 6;, i < I, is contained in O,;, and
the support of 0741 is contained in {x : v(x) > Ag} (see [1], Theorem 2, page 10). We define
¢ =1—6741 whichisOon {v >2Ap} and 1 on {v < Ag}. We split Tf as

1 1
Tf(x) = (Z{Tf(x) — e () K f (x0)}6; (x) + T f (x)01+1 (X)> +ep(x) Z K f (xi)6; (x)

i=1 i=1

=Vfx)+ Sf(x).
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Clearly, for | f] <1, Sf belongs to a fixed || - ||-compact set because the sum is finite. We are
going to show that

IVl <»lfl (118)

for some y» < 1; this will imply (45). One has

[VAI<ITfl+eY |Kf(x)|lgp6i]
<wlf1+elfI1)_(rov(i) + co)lghi] (119)

<wlfl+ecolfl,  co=(Ao+c) ) [pil.

1

It is more complicated to bound ||V f||’. Fori < I and 6;(x) > 0 then d(x, x;) < n and Equations
(115) and (53) imply that

ITf(x)—epx)Kf(xi)|
=|(1 = e@)Tf )| + ) (Tf(x) — Kf ()| + [epx) (K f (x) — Kf (x))|

/11’
1+A

< (1 —ep())(rov(x) + ¢y + A) +ep)(T — KV I +ect LA+ v ),

where ¢ is the maximum of t on {¢ > 0}. Since ¢(x) > 0 implies v(x) < 2Ay, if we denote by
o the maximum of 1 — g4 on {v < 2A¢} the second term can be bounded as

Tvx)+A—- K@+ A)(x) - Yov(X) + ¢y + 1A
1+A - 1+A

(T — K)v'(x) < < yav'(x)

with y; = max(yy, Yo + cy/A). Notice that y; < 1 as soon as A > ¢, /(1 — yp). Our bound
becomes

ITf(x) —ep()Kf(x)]

[
1+A

< (1 —2p@))(yov(x) +cy + A) + ey N fI' +ecilf1+ectv I fI.

If in this expression, ¢(x) < 1, then v(x) > Ap and

(1 —ep@)(yov(x) + ¢y + A) S yv(x) + ¢y + A

A

S<Sup Yot + ¢y + >(U(x)+A)
uZAO M+A

_ YwAo+cy +A

Aora  L@TA)
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and if p(x) = 1:

u+cy+A
(1 - 8<p(x))(yvv(x) +cy + A) <({1-¢) (sup hitrcra
u>0 u+A

)(v(x) + A)
Cy
= —e)(X + 1>(v(x) + A).

In any case, we get

ITf(x) — ep(x)Ky, f(xi)]
<yl fI'V @) +eval £V (x) +eci [ f1+ ety £l

(120)

with

VUAO+CU+A Cy
= —_ (1 - 1+—1).
Y1 maX( Aot A ( 8)( + A))

In order to bound the factor of 6741 in the expression of V f, we notice that in the case where
O1+1(x) > 0, we have v(x) > Ag and

V(X)) +cy + A

7] < ZEE TRy py
= (m’(x) ¢ +1(1_AV”)A) I
< (n+ ST e (121)
< IR p )

<yl fII'v'(x).
Since (120) is true if 6; (x) > 0, and (121) holds if 8741 (x) > 0, we obtain for all x
[VFO| < o' @I +evall 1MV () +eci L1+ ety I f |
thus
VA < (vi +ectvrn +eva) | I +eci ] (122)
and combining (122) and (119) leads to

IVAN +alVfl< (n +ectyp () +eya +eaco) L I + (ays +ec) . (123)



2166

In order to get (118) for some y» < 1, we need simultaneously:
A A
% +ecty(n) + eya +eaco < 1,

14+ 14+ v (n) 1
— —¢ ——c —Yd —coa | <1,
1 1 1v\n Yd 0
v +el <.

o

In other words, it suffices that

Ap — YwAg — ¢y

e(ya+ c1v () + coa) < Ao+ A

Ccy < sA(l —via—cav(n) — coa),
c
PR Vp.
o
Remember that ¢ and c¢; depend on A, and

11—y =min(1 — Y, min gg4(x) — cv/A>.
v<2Ag

B. Delyon

Assumption (62) implies that for some B > 0, e(x) > 14¢,/v(x) for v(x) > B, and if Ay is such
that e4(x) > 7cy/Ag for v(x) < B then g4(x) > 7c,/Ag for v(x) <2Ap. Thus, if Ag is large

enough, and A > Ag (A will be chosen later)

6¢y
1l—yg>—.
Vd_AO

(124)

This makes our choice of Ay, together with the condition Ay — Y, Ag — ¢y > 1. We choose now

n such that c1¥ () < c¢y/Ao and

. —Ya —2c1y (1)
o 2co '

With this choice of «, our equation set becomes

1 Ap — ypAp — ¢y
—e(l - 7"
26( +va) < Ao T A

2¢cy <€Al —ya),
2ecoer < (L= yp) (1 — ya — 2c1v(n)

and by (124), with Ag — yyAg — ¢y > 1, this is implied by

’
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Ag < 3eA,

ecoc1Ag <2(1 — yp)cy.

If we take ¢ = Ap/2A, these equation are satisfied for A large enough, as well as the condition
A > ¢, /(1 — yp) that has been required before.

It remains to prove the last assertion. Since 1 is the only eigenvalue of modulus one and since
its multiplicity is one, there exists a linear form m on E such that (56) holds. This equation
implies that for f € E

|m(H1=T"f| < Co"I [

hence
|m (O < sl;p||T"|| £l +Co"1 £

Now we can let n tend to infinity and conclude that 7 is || - ||-continuous. This || - ||-continuous
linear functional defined on the set of compactly supported Lipschitz functions extends to a
positive functional on C.(S), the set of all compactly supported functions on S. By the Riesz
theorem, there exists a Borel measure w such that w(f) = u(f) for any f € C.(S); since v is
the increasing limit of a sequence of functions of C.(S), we have 7 (v) = u(v) < oo. Any f in
E being the || - ||-limit of compactly supported Lipschitz functions, by || - ||-continuity of & we
obtain that 7 (f) = u(f), f € E.

Appendix E: Proof of Theorem 7

Multiplying both sides of (31) by Py on the left and by Q7 on the right we get

n—1
Q" =3 " Q"IKVITI Q7 + Pk VT Q1 + PV Q1. (125)

i=1

We consider first the simpler case when || 7" || is bounded, say || 7" | < c. In this case, considering
a sequence ny such that k?k converges to 1, fori = 1,..., p (this can be done by considering a
converging subsequence A" of A" = (A", ..., A;’}) and taking ny = my; — my), Equation (15)
implies that for any x € E

=[x + o™+

P
> AP

i=1

and letting k tend to infinity, thanks to (22):

14
ZP,‘X
i=1

=cllx]l.
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Hence, || Py|| < 1+ c is finite, and Equation (125) leads directly to

n—1

107900 = S0 ol KV 07 + 12l 0KV g + 12601071 V" o

i=1

We plan to apply Proposition 13 of the Appendix F with u, = || Q"| g0 and 8; = |[KVI~1 Q9]
for some ¢ large enough. We remark that (130) is satisfied since

|kViQ!| = |k VT Py| < 0;: C2Cr I POl (126)

Because of the summability of «; (a consequence of (R1) and (R3)), and with the help of the
Lebesgue Dominated Convergence theorem, Equation (131) will be satisfied for g large enough
if we can prove that for any i > 0

lim|KV' Q7] =0. (127)
q

But this is easily obtained by induction on i since it is true for i =0 and for any i, g > 0
|kviol| =|kvi-NT - K)Q1|
< IKvilequlI + |KVi71KQq|
<|kvi=tort + |k vtk 0.

Hence, Proposition 13 applies and (75) holds.
If now || T"] is not bounded, we have to work slightly more on Equation (125). Consider

p
f@=[]a-z.

i=1

Since Equations (9) to (13) imply that 7" = Zkl" P; + PyQ", n > 0 (this differs from (15)
because we have to take into account the case n = 0) we have f(T) = Py f(Q). Hence, after
multiplication on the left by f(Q) Equation (125) becomes

n—1

FQQ"™ =" F(@Q"KVTI Q! + f(THK V"' Q7 + f(T)V" 0

i=1

thus

| r(@0" ],

n—1

<A@ ol KV QI + [ FDK VT o + [ £V QY .-

i=1

(128)



Convergence rate of the powers of an operator 2169
Since || f(T)|| < oo, (126) implies that there exists a constant C such that
[F DKV o + [ £V Q7 o = Cety
and we obtain, as before (because (126) and (127) still hold true) that
1£(@Q"|| gy < C'etn.

Setg(z)=1/f(z) = ZizO giz'. The partial fraction decomposition of g implies that sup; |gil <
oo. Forany n >0

10" 1o < 12"2(@ F(Q)] o < Y[ Q" ek (D) o < supleil D[ Q" F(Q)]
k ! k

hence

10" g =€ e

k>n

Appendix F: Convolution of sequences

Proposition 13. Let («ty)n>1 be a positive sequence satisfying Assumptions (R1) to (R3) of The-
orem’1, and (B;)i>1 be a non-negative sequence. Let q be a non-negative integer and (u),>1 be
a non-negative sequence such that

n—1
tnig <Cotn + Y un—ifi,  n=1 (129)
i=1
for some Co > 0. If
sup & < 00, (130)
k Yk
o
Zﬂi <1 (131)
i=1
then
Up
sup — < 00. (132)
n Op
Proof. Set
Un

Up = —,
Op
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v = sup vg,
k<n
o
Qn = u s
Ap+q
B
Cg =sup—
kK Qk
then, for any ip and n > iy
n—1
an—iBi
Uptq = Cobp + 0, Z Un—i
i=1 "
n—1 n—ig i
an—iBi On— lﬂl ay—iBi
< Cofl +0n0j, D = +0u0y 3 D D
i=n—iy " i=ig i=1 "

< Cobn + 6,0}, Cp Z Ini%i g, v*cﬁzan % g, na” ’OZﬁz

i=n—ig i=ig i=1
"o,
< Coby + 6,0} Cpig———2 HGn—ig e,gv;:(c,gz e l+2ﬂ1)
Qpn
i=ig

where 0; tends to 1 (Assumption (R2)). By assumption (R2), for any i, the sequence j +—
aj_j/aj, j >1iis decreasing, hence for i < n/2 one has

Op—i (07
n—i < i
On (097}
thus for 1 <ig<n
n—io [n/2] [n/2]
Op—ilj Qp—ilj
D sy oS > 22 .
— o2 Ol2
i=ig i=ig i=ig

and we get, for n > iy

where C’ depends on everything except on n. Since 6; — 1 and iy can be chosen large enough
to have p < 1, this proves that for some ng > 0and 0 < p’ < 1

/ li
Untqg <C'+p'vy,, n = no.
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In particular
/ /%
Unqg =C + 0054, n > ny.
By increasing C’ we even get
vy <C" + p'v}, n>1
and since the r.h.s. is also an upper bound for v, k < n (because v,’(“ <)), we get
v <C"+p'v), n>1

which proves that v, is bounded. U

Appendix G: Proof of Lemma 8

We need a preparatory lemma which will be essential for working with (76); the point of this
lemma is to bring out a function ¢ which satisfies (135), is significantly larger than ¢(f) =t and
that can be easily iterated (Equation (134) implies £ ™ (t) = v~V (¢ (1) + n)):

Lemma 14. Let 0 be a non-decreasing non-negative concave differentiable function on [0, +00)
with a derivative which tends to zero at infinity, and define for t > 0

Iﬂ(t)=/ot%y)dy, (133)
cO =y (W +1). (134)
We assume that \ is finite and tends to infinity.
o(t) <t.
Then ¢ is concave and for any t such that t > 0(t)
t(r—0@m) <t. (135)
Foranyt >0
c@) <t+0(¢c)). (136)
Proof. The equation
v(Em)=vn +1
implies that ¢ (¢) > ¢. By differentiating this equation, we get

0(¢ (1))
6(t)

¢’ = (137
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and

0" NS O() —0(&(1)0'(r) 0t (0) ,
0(1)? = 0012 ('(c®)

g1 = —6'(n)) <0.

We turn now to Equation (135); since v is strictly increasing, (135) is equivalent to

Y(t—600)+1<y@)

but since 6 is non-decreasing

! 1
W(t)—lﬁ(f—e(f)) /tg(t)ry) y= ()%

Concerning (136), notice that (134) means that

/((t) 1
——dy=1
t 0(y)

and that on the other hand

m J 1
/t TR Sarrr O

We can now proceed to the proof of Lemma 8. Combining equations (77) to (79), we get
To<v—0W +r1—=V1l), =S
e

We define the functions ¢ and ¥ from 6 as in Lemma 14 and we set for t > 0

&) =p V(W (@) + 1) = £ (Ga-10). (138)
Differentiating (138) and using (137), we obtain
0z, ,
C,',(f)=§’(§n71(t))§,/,_1(t)=%;@_1(1) (139)
hence
0 (n(x))

£, (x) = (140)

6(x)

The function ¢, is concave, as a composition of increasing concave functions. Using the Jensen
inequality and the concavity of i (as a composition of increasing concave functions), we obtain

T (&) < &(Tv) <& (v—0@w) +1—AV1). (141)
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Set § = min, (v(x)/2. We proceed now by considering two cases depending on x — 6(x) > § or
not (x is the implicit argument in (141)). By concavity of ¢, we get on the set {x : x — 6 (x) > 8}

T (&) < &k(v—0W) + A5 (v — () (1 — V1)

(142)
< G—1 () A5 (A = V1),
the last inequality coming from the fact that ¢, is decreasing.
In the case where x, the implicit argument in (141), satisfies x — 6(x) < §, we have:
T (&) <GS+ A —AV1) <G +250)(1 = V1) (143)
but since ¢ (x) <x + 60(¢(x)) (Equation (136))
0k (8) < Gk—1(8) +0(8k(8)) = &k (8) + L (5)O(S). (144)

On the other hand, from x — v(x) <48, we get26 <Tv <6+ A —AV1, thusé <A(l —V1),and
(143), (144) lead to

T(5k(v)) < Lk-1(8) + (O (8) + 25 (B)(1 = V1)

(145)
26(3) ,
< &—1(8) + <T + A){k(ﬁ)(l - V1.
Putting together (142) and (145), we obtain that everywhere
T () < G-1(0) + A1 (8 (1 = V1) (146)

with &1 =28716(8) + A. Thus, since v > 3,

Vo) =V (&) — &®) + & @)V
<T(&@) —&©®)+a@®V1 (147)
< 1 (v) = (G (8) — A1 (8))(1 = V1),

Since ¢, (6) tends to infinity (Y (¢, (¢)) = ¥ (¢) + n) and 6(x)/x tends to zero (6 is concave
with a derivative which tends to zero), the sequence ¢, (8)/¢,(8) tends to O (cf. (140)). As a
consequence, there exist ng such that )\1512 (8) — ¢k (8) <0 for k > ng, hence multiplying both
sides of (147) by vk=1 and summing up from 1 to n > ng, we get

V"8 (v) <v+¢

with ¢/ = ZZOZI 18k (8) — A18;(8)]. Since &, (x) > v D (n) we get finally

V' < LC/
RIS ()
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This proves (80). Concerning (81), notice that (146) implies that for any n:

T (¢ (v)) < &k—1(v) +c1
for some c1 > 0. Hence, multiplying both sides by 7%~! and summing up, we get

T" ({n (v)) <v+nc. (148)

En(x) dt
[
x 0@

we obtain in particular that n < %, and (148) becomes

Since by definition of ¢, one has

T"(v +n6(v)) <v+4nc.

This implies (81).

Appendix H: Proof of Theorem 9

We plan to apply Theorem 7 with

1A 1=1flle,
1A= 11 No-

Clearly, since Theorem 2 applies, Equations (9) to (13) and (22) are satisfied. As in the proof
of Theorem 2 we set V =T — K; we recall that K(x, S) =0 if x ¢ Ko (cf. the statement of
Theorem 2). We have to estimate || V" || go; but since Equation (36) with the fact that K (x, §) =0
for x ¢ K¢ imply that

Vi<l1-—elg,.
Lemma 8 leads to
Vil < ﬁ
Theorem 7 applies and, in particular, we obtain (83). For (84), we consider
I£1l=7(1.f1)-

Since | - | is unchanged, Equations (9) to (13), (73) and (74) are still satisfied, as well as (22)
because 7 (| f]) < || flly7 (v). In addition | T"| = 1, and

[V oo =7 (V") <

C/
| 20 =00

Theorem 7 still applies and we obtain (84).
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Appendix I: Proof of Theorem 10
As is [2], the idea is to prove directly that that 7" g is a Cauchy sequence. If we set
r(x,y)=1-=¢ly ek,
Equations (86), (87) can be summarized as
|Tf () = Tf ] <r(x, y)da, LSl

By the Kantorovich—Rubinstein formula ([27] equation (5.11) and (6.3)) this means that given
Xo = x and Yy = y there exists a coupling of X and Y] such that

E[d(X1, YD)] < r(x, d(x, y). (149)

Using Theorem 1.1 of [30], this coupling may be done measurably w.r.t. x and y in the sense that
there exists a transition kernel T((x, ), -) on E x E with marginal transitions given by 7" and
such that (149) is satisfied:

/f(x’)T(x,y,dxﬁdy/) =/f(y/)T(y’xadX’vdy/)=Tf(x)’

/d(x’, Y)T(x,y,dx",dy’) <r(x,y)d(x, y).

This result is very important since it gives directly the best coupling method as the realization of
a Markov chain on the product space. We have thus with standard notations

Tf(x,y) =E«y[f(X1,YD],

Td <rd.
Set for any function f on S x S
Lf (e, 0l
/1= SUPfiy-
X#Y d(x,y)

For the application of Lemma 8, we define sub-Markovian transition operator
Vu(x, ) =d(x, y) " Tud)(x, y).
Since obviously, for any measurable positive bounded function u,
S y) <[Lf/ulld(x, y)u(x,y),
we get

Tf <Lf/ulT(du) =[f/ulld.Vu,
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hence
[T f/Vull < Lf/ull.
Replacing f with T"~! £ and u with V"~ !u, we get
[T £/vru]) < [[Tnflf/anlu]]’
and by induction
T f(x,y) <d(x, »V"ux, )ILf/ull.

In particular, taking u = 1:

T" f(x, y) <d(x, »)(V"'1) e, ML (150)

In order to apply Lemma 8, we need to check that (77) is satisfied. Setting v(x, y) = v(x) +v(y),
one has

Tv(x,y) =Tv(x) + Tvu(y)
<v(@) +v(y) —0(vx)) —0(v(y) —clg(x) —clg(y)
<v(x) +v(y) —0(v(x) +v(y)) — clgxk (x, y)

since by concavity and positivity of 6, 6(a + b) < 6(a) + 6(b) for a, b > 0 (differentiate w.r.t.
a). Obviously (78) and (79) are satisfied. Lemma 8 applies and (80) implies

Vi < v+c

=V (b

where

*
= —ady.
Y (x) /()G(y) y

Since in addition V"1 < 1, Equation (150) becomes now

T f(x,y) <dx, y)min(l, %)m. (152)

For any function f of the form f(x, y) = g(x) — g(»), this leads to

(153)

T"g(x) — T"g(y) < dlx. y)min(l, w)[ !

=D (n)
This proves (89).
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From (153), we get

T"g(x)—T”g(y)Sd(x,y)min<1 v(x)+c)[g]+d(x,y)min<1 o) >[g]

Ty ED(n) A O)! (154
=A(x,y)+ B(x, y).
Since for 0 < x < y one has % < % (the function x ;—‘ — % is convex and non-positive at
x =0and x = y), we have i
o(v(y))
B(x,y)gd(x,y)m[g]. (155)
Since T7g(x) = [ g(y)TP(x,dy) we get from (154):
T"g(x) = T"Pg(x)| = ’ / (T"g(x) = T"g(M) TP (x, dy)‘
0
< [ A 17y +1s) [ sy s ST G dy)
. v(x)+c _ _
< m1n<1, m)[g] + (210 (v ")~ (TPOw) ()

because d < 1. Since, by (81), TP0(v) < ¢” + v/p (we just apply Lemma 8 with Vf(x) =
(1 = lyex)Tf(x))

(v(x)/p+c”). (156)

T7g(x) — T"Pg(x)| < [g] min(l px) ”) Le]

AR OV O)

This shows that 7" g(x) is a Cauchy sequence and its limit (a constant function because of (155))
is necessarily 7 (g) where 7 is the invariant measure. Letting p tend to infinity we get

n : v(x) +c¢ c"g]
|T"g(x) = m(g)] < [g]mm(l, 1//(])(n)) PRSI (157)
Appendix J: Proof of Equation (94)
We shall prove that for 0 <x <1
v (x)Y > 14 anv,(x)?, a=2"V—1. (158)
We recall that
o) = x(1+27x7), 0<x<1/2, (159)

C|2x -1, 12<x<1
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and that the prime sign stands for the right derivative. In the case n = 0, the inequality is ob-
vious. In the case n > 1, we assume by induction that (158) is satisfied and since v;l +1(x) =
) (x)v' (v, (x))), valid for n > 0, Equation (158) with n + 1 will be implied by

(1+anv, ()Y )0 (v ()" = 1 +am + Dy (x)7.
This has to be proved for n > 0. It suffices to show that forany 0 <y <1
(14+any”)v'(»)" = 1+a( + DHo(y)” (160)

(i.e. y = v, (x)). By linearity of both sides of (160) w.r.t. n, we only have to check this for n =0,
and n — 00, that is

iv/w = 1+av(y)”, (161)

o' (y) = v(y)

(the first equation is (158) with n = 1). In the case, y < 1/2 this is rewritten as

1+ +D27)" = 1+ay” (1+27y")7,
I+ (y+ D27y = 142"y,

The second inequality is obvious. For the first one, since 2y < 1, setting z = 27 y?, this holds if
(I+ @ +Dz2) =1+az

for 0 < z < 1. Since the difference of both sides is a concave function of z which vanishes at
z =0, and is non-negative at z = 1 (we recall that @ =2V — 1), the inequality is satisfied. In the
case y > 1/2, (161)is

2V >14ay—-1),
2y >2y—1

which is obviously satisfied.
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