n b
Electr® 8biljty

Electron. J. Probab. 18 (2013), no. 84, 1-47.
ISSN: 1083-6489 DOI: 10.1214/EJP.v18-2514

Path-properties of the tree-valued
Fleming-Viot process

Andrej Depperschmidt!  Andreas Greven?  Peter Pfaffelhuber?

Abstract

We consider the tree-valued Fleming-Viot process, (X¢):>0, with mutation and selec-
tion as studied in Depperschmidt, Greven and Pfaffelhuber (2012). This process mod-
els the stochastic evolution of the genealogies and (allelic) types under resampling,
mutation and selection in the population currently alive in the limit of infinitely large
populations. Genealogies and types are described by (isometry classes of) marked
metric measure spaces. The long-time limit of the neutral tree-valued Fleming—Viot
dynamics is an equilibrium given via the marked metric measure space associated
with the Kingman coalescent.

In the present paper we pursue two closely linked goals. First, we show that
two well-known properties of the neutral Fleming-Viot genealogies at fixed time ¢
arising from the properties of the dual, namely the Kingman coalescent, hold for the
whole path. These properties are related to the geometry of the family tree close to
its leaves. In particular we consider the number and the size of subfamilies whose
individuals are not further than ¢ apart in the limit ¢ —+ 0. Second, we answer two
open questions about the sample paths of the tree-valued Fleming-Viot process. We
show that for all ¢ > 0 almost surely the marked metric measure space X; has no
atoms and admits a mark function. The latter property means that all individuals
in the tree-valued Fleming-Viot process can uniquely be assigned a type. All main
results are proven for the neutral case and then carried over to selective cases via
Girsanov’s formula giving absolute continuity.

Keywords: Tree-valued Fleming-Viot process; path properties; selection; mutation; Kingman
coalescent.

AMS MSC 2010: Primary 60K35; 60]J25, Secondary 60J68; 92D10.
Submitted to EJP on December 21, 2012, final version accepted on September 7, 2013.

L Abteilung fiir Mathematische Stochastik, Albert-Ludwigs University of Freiburg, Germany.
E-mail: depperschmidt@stochastik.uni-freiburg.de

2Department Mathematik, Universitat Erlangen-Niirnberg, Germany.
E-mail: greven@mi.uni-erlangen.de

3Abteilung fiir Mathematische Stochastik, Albert-Ludwigs University of Freiburg, Germany.
E-mail: p.p@stochastik.uni-freiburg.de


http://ejp.ejpecp.org/
http://dx.doi.org/10.1214/EJP.v18-2514
mailto:depperschmidt@stochastik.uni-freiburg.de
mailto:greven@mi.uni-erlangen.de
mailto:p.p@stochastik.uni-freiburg.de

Path-properties of the tree-valued Fleming-Viot process

1 Introduction and background

A frequently used model for stochastically evolving multitype populations is the
Fleming-Viot diffusion. In the neutral case the corresponding genealogy at a fixed time
t is described by the Kingman coalescent which was introduced some 30 years ago as
the random genealogy relating the individuals of a population of large constant size in
equilibrium [16, 17].

As a genealogical tree with infinitely many leaves, the Kingman coalescent exhibits
some distinct geometric properties. In particular, S. Evans studied the random tree as a
metric space, where the distance of two leaves is given by the time to their most recent
common ancestor ([11]; see also the fine-properties of the metric space derived in [2]).
Using this picture, the Kingman coalescent close to its leaves has a nice shape: roughly
speaking, in the limit ¢ — 0, approximately 2/¢ balls of radius ¢ are needed to cover
the whole tree; see Section 4.2 in D. Aldous’ review article [1]. Equivalently, there are
2/e families whose individuals have a common ancestor not further than ¢ in the past.
Moreover, these 2/e families have sizes of order e. More precisely, the size of a typical
family is exponential with parameter 2/¢ [see 1, eq (35)], and the empirical distribution
of the family sizes converges to this exponential distribution. However, these results
have been proved only for the genealogy of a population at a fixed time.

In a series of papers of the authors, in part with A. Winter, [13, 4, 14, 5] the Kingman
coalescent was extended to a tree-valued process (X;);>o, where X, gives the genealogy
of an evolving population at time ¢. The resulting process, the tree-valued Fleming-Viot
process, is connected to the Fleming-Viot measure-valued diffusion, which describes
the evolution of type-frequencies in a large (i.e. infinite) population of constant size.
In the simplest case of neutral evolution all individuals have the same chance to pro-
duce viable offspring, i.e., the frequency of offspring of any subset of individuals is a
martingale. However, biologically most interesting is the selective case where the evo-
lutionary success of an individual depends on its (allelic) type and where also mutation
(i.e. random changes in types) may occur. This case including mutation and selection
was studied in [5].

We note that rather than studying the full-tree valued process in the infinite pop-
ulation limit, it is possible to obtain limits of its functionals directly as well. For the
neutral tree-valued Fleming-Viot process, this has been done for the height [18, 3] and
the length [19]. In addition, functionals of other tree-valued processes have been stud-
ied, e.g. for the height of the tree in branching processes [10] and for the height and
length of a population with the Bolthausen-Sznitman coalescent as long-time limit [21].

Goals: The construction of the tree-valued Fleming-Viot process allows one to ask
if the above mentioned properties of the geometry of the Kingman coalescent trees
are almost sure path properties of the tree-valued Fleming-Viot process. Furthermore,
while we gave a construction of the tree-valued Fleming-Viot process under neutrality
in [14] and under mutation and selection in [5], some questions about path behavior
remained open. We will carry over some (not all) of the geometric properties of the
fixed random trees to the evolving paths of trees in Theorems 1 - 4 of this work.

In the next section, we explain in detail how we model genealogical trees. In order
to formulate open questions let us briefly mention here that we use a marked metric
measure space (mmm-space), that is, a triple (U,r, u) where (U, r) is a complete met-
ric space describing genealogical distances between individuals and p is a probability
measure on the Borel-o algebra of U x A, where A is the set of possible (allelic) types.
In particular, the tree-valued Fleming—Viot process (X;);>¢ takes values in the space of
(continuous) paths in the space of mmm-spaces.

To state two open questions from earlier work (see Remark 3.11 in [5]), let X; =
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(U, re, ut) be the state of the tree-valued Fleming-Viot process at time ¢ > 0. First,
we ask if the measure u; has atoms for some ¢ > 0. To understand what this means,
recall that the state of the measure-valued Fleming—Viot process is purely atomic for
all t > 0, almost surely. However, in the tree-valued case, existence of an atom in the
measure u; € My (Uy x A) implies that there exists a set of positive p;-mass such that
individuals belonging to this set have zero genealogical distance to each other. As we
will see in Theorem 5, this is not possible, and the tree-valued Fleming-Viot process
is non-atomic for all ¢ > 0, almost surely. Second, we ask if every individual in U; can
uniquely be assigned a type which is of course the case for the Moran model, but does
not automatically carry over to the (infinite population) diffusion limit. This is the case
iff the support of yu; is given by {(u,k:(u)) : v € U;} for a function «; : Uy — A. In
Theorem 6, we will see that this is indeed the case and every individual can be assigned
a type for all ¢ > 0, almost surely.

Methods: Since the tree-valued Fleming—Viot process was constructed using a well-
posed martingale problem, we will frequently use martingale techniques in our proofs.
These allow us to study the sample Laplace-transform for the distance of two points
of the tree as a semi-martingale. In addition, population models have specific features
that will also be useful. For example all individuals have unique ancestors even though
not all individuals have descendants and if an individual has a descendant, she might
as well have many. This simple structure can be used for finite population models (e.g.
the Moran model) or the tree-valued Fleming-Viot process, since this infinite model
arises as a large-population limit from finite Moran models (for the neutral case see
[14, Theorem 2] and for the selective case [5, Theorem 3]) to derive properties of the
family structure.

An important point of the proofs is that we can transfer properties from the neutral
case since for most forms of selection (which are determined by the interacting fitness
functions, which gives the dependence of the offspring distribution depends on the al-
lelic type), the resulting process is absolutely continuous to the neutral case (which
comes with no dependency between allelic type and offspring distribution) via a Gir-
sanov transform.

Outline: The paper is organized as follows: In Section 2 we recall the definition
of the state space of the tree-valued Fleming-Viot process, its construction by a well-
posed martingale problem and some of its properties. In Section 3, we give our main
results. Theorem 1 states that the law of large numbers for the number of ancestors
of Kingman’s coalescent holds along the whole path of the tree-valued Fleming-Viot
process. Moreover, we discover a Brownian motion within the tree-valued Fleming-Viot
process based on the fluctuations of the number of ancestors; see Theorem 2. Another
law of large numbers is obtained for a statistic concerning the family sizes and we make
a big step towards this result in Theorem 3. Another Brownian motion is discovered
within the tree-valued Fleming-Viot process based on family sizes in Theorem 4. Finally
we show the non-atomicity along the path in Theorem 5 and obtain existence of a mark
function in Theorem 6.

In Section 4 we prove Theorem 1 and after some preparatory moment computations
in Section 5, we give in the subsequent sections the remaining proofs of the main re-
sults. We note that various proofs have been carried out using Mathematica and can be
reproduced by the reader via the accompanying Mathematica-file.

2 The tree-valued Fleming-Viot process

In this section, we recall the tree-valued Fleming-Viot process given as the unique
solution of a martingale problem on the space of marked metric measure spaces. The
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material presented here is a condensed version of results from [13, 4, 14] and [5]. We
only recall notions needed to follow our arguments in the present paper. Let us fix some
notation first.

Notation 2.1.

For a Polish space E the set of all bounded measurable functions is denoted by B(E),
its subset containing the bounded and continuous functions by C,(FE), the set of cadlag
function I C R — E by Dg(I) (which is equipped with the Skorohod topology) and
the subset of continuous functions by Cr(I). The set of probability measures on (the
Borel g-algebra of) E is denoted by M{(FE) and = denotes either weak convergence of
probability measures or convergence in distribution of random variables. If ¢ : E — E’
for some Polish space E' then the image measure of 1 € M, (FE) under ¢ is denoted by

¢« . For functions A\ — ay and \ — by, we write ay < by if there is C > 0 such that
A=A
ay < Oby uniformly for all \. Furthermore for A\g € R U {£o0} we write ay = by ifay

and by are asymptotically equivalent as A — X, i.e. ifay /by — 1 as A — \g. For product
spaces I x Ey x ... we denote the projection operators by ng,, Tg,,.... When there is
no chance of ambiguity we use the shorter notation m1, 75, . ...

2.1 The state space: genealogies as marked metric measure spaces

At any time ¢ > 0 the state of the neutral tree-valued Fleming-Viot process without
types is a genealogical tree describing the ancestral relations among individuals alive
at time ¢. Such trees can be encoded by ultrametric spaces and vice versa where the
distance of two individuals is given by the time back to their most recent common
ancestor. Adding selection and mutation to the process requires that we not only keep
track of the genealogical distances between individuals but also of the type of each
individual. This leads to the concept of marked metric measure spaces which we recall
here. For more details and interpretation of the state space we refer to Section 2.3 in
[5] and to Remark 2.2 below.

Throughout, we fix a compact metric space A which we refer to as the (allelic) type
space. An A-marked (ultra-)metric measure space, abbreviated as A-mmm space or just
mmm-space in the following, is a triple (U, r, u), where (U, r) is an ultra-metric space and
€ My (U x A) is a probability measure on U x A.

The state space of the tree-valued Fleming-Viot process is

Ua = {(U,r,p): (U,r p)is A-mmm space}, (2.1)

where (U, r, u) is the equivalence class of the A-mmm space (U,r, 1), and two mmm-
spaces (Uy, 71, 11) and (Us, 12, o) are called equivalent if there exists an isometry (here
supp of a measure denotes its support)

@ : supp(mu, «p11) — Supp (my, «pi2) (2.2)
with (¢, id).u1 = pe. The subspace of compact mmm-spaces
Uae:={(Urp) €Uys: (Ur)compact} C Uy (2.3)
will play an important role.

Remark 2.2 (Interpretation of equivalent marked metric measure spaces).

1. In our presentation, only ultra-metric spaces (U, r) will appear. The reason is that we
only consider stochastic processes whose state at time t describes the genealogy of the
population alive at time t, which makes r an ultra-metric.
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2. There are several reasons why we consider equivalence classes of marked metric
spaces instead of the marked metric spaces themselves. The most important is that we
view a genealogical tree as a metric space on its set of leaves. Since in population ge-
netic models the individuals are regarded as exchangeable (at least among individuals
carrying the same allelic type), reordering of leaves does not change (in this view) the
tree.

In order to construct a stochastic process with cadlag paths and state space U 4,
we have to introduce a topology. To this end, we need to introduce test functions with
domain U 4.

Definition 2.3 (Polynomials).

N
We set R(2) = {r := (rij)1<icj : 745 € R}. A function ® : Uy — R is a polynomial,
if there is a measurable function ¢ : IR(E) x AN — R depending only on finitely many
coordinates such that

O((U,r,p)) = @*((U, 7, 1))

(2.4)
= <M®N7 ¢> = /:LL®]N(dg7 dg)(;ﬁ(?‘(u“ uj)1§i<j7 (ai)i21)7
where ;®N is the infinite product measure, i.e. the law of a sequence sampled indepen-
dently with sampling measure p.

Let us remark that functions of the form (2.4) are actually monomials. However,
products and sums of such monomials are again monomials, and hence we may in fact
speak of polynomials; cf. the example below.

Remark 2.4 (Interpretation of polynomials).

Assume that ¢ only depends on the first (g) coordinates in r(u;,u;)1<i<; and the first
n in (a;);>1. Then, we view a function of the form (2.4) as taking a sample of size n
according to p from the population, observing the value under ¢ of this sample and
then taking the ;i-sample mean over the population.

Example 2.5 (Some functions of the form (2.4)).
Some functions of the form (2.4) will appear frequently in this paper; for example r

O(r) = i) = e,
U2 (U r,p) = (N, 03%) = /(Wl*ﬂ)@(dul,du2)€7mu1’“2)~ (2.5)
This function arises from sampling two leaves, u; and us, from the genealogy (U,r)
according to 7, and averaging over the test function e~ *"(“1:%2) of this sample. Then
(¥'2)2 js again of the form (2.4) and
(QJ}\Q)Z((U, T, ,u)) — /(771*u)®4(du1, o 7dU4)67)‘(’”(“1’“2)+r(“3’“4))- (2.6)
Another function that will be used and which also depends on types is given by

\/I)}\Q ((U7 T, N)) = / M®2(du17 duQa dah daQ)]]-{al:ag}e_Xr(uhuz)~ (2.7)

In this function u; and us contribute to the integral only if their types, a1 and as agree.
Since we use polynomials as the domain of the generator for the tree-valued Fleming-

Viot process, we need to restrict this class to smooth functions.
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Definition 2.6 (Smooth polynomials).
We denote by

N
' = {<I>¢ as in (2.4) : ¢ bounded, measurable and for all a € A%, ¢(-,a) € C} (R(2))}
(2.8)
the set of smooth (in the first coordinate) polynomials. Furthermore we denote by H}l

the subset of I1' consisting of all ®¢ for which ¢(r,a) depends at most on the first (g)
coordinates of r and the first n of a and hence have degree at most n.

Definition 2.7 (Marked Gromov-weak topology).
The marked Gromov-weak topology on U 4 is the coarsest topology such that all ¢ ¢ II'
with (in both variables) continuous ¢ are continuous.

The following is from [4, Theorems 2 and 5]

Proposition 2.8 (Some topological facts about U).
The following properties hold:

1. The space U 4 equipped with the marked Gromov-weak topology is Polish.
2. The set II' is a convergence determining algebra of functions, i.e. for random

U 4-valued variables X, X1, Xo,... we have
X, ==X iff E[®(X,)] == E[®(X)] forall & eIl (2.9)

2.2 Construction of the tree-valued FV-process
The tree-valued Fleming-Viot process will be defined via a well-posed martingale
problem. Let us briefly recall the concept of a martingale problem.

Definition 2.9 (Martingale problem).

Let E be a Polish space, Py € M1(F), F C B(F) and (2 a linear operator on B(FE) with
domain F. The law P of an E-valued stochastic process X = (X;);>¢ is a solution of
the (P, 2, F)-martingale problem if X, has distribution Py, X has paths in the space
Dg([0,00)), almost surely, and for all F € F,

(F(Xt) - /Ot QF(XS)ds) (2.10)

t>0

is a P-martingale with respect to the canonical filtration. The (Py, ), F)-martingale
problem is said to be well-posed if there is a unique solution P.

Let us first specify the generator of the tree-valued Fleming-Viot process. It is a
linear operator with domain IT!, given by

Q) = Qerow + Qres + Qmut + Qsel' (21 1)
Here, for ® = ®¢ ¢ II!, the linear operators Q&% Qres Qmut Osel are defined as follows:

1. We define the growth operator by

QO ((U,r, 1)) = (N, (V,9,1)), (2.12)
with
d
(Ve 1) = > —é(g,g). (2.13)
B 1<i<; 9T
EJP 18 (2013), paper 84. ejp.ejpecp.org
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2. We define the resampling operator by

n

: 1
VEO((U,r 1) =5 3 (W00 Ok — @), (2.14)
kf=1

with 0 ¢(r,a) = (7,a), where

Ay, 1#67

2.15
ag, 1=/ ( )

21_7 = Tink,iVE, lf] = éa and a; =

Tijs ifi,j #4, {

Tink,jVks ifi=1/,

3. For the mutation operator, let ¥ > 0 and (-, -) be a Markov transition kernel from
A to the Borel sets of A and set

QD((U,r,p)) =10 (=N, Bro), (2.16)
k=1
where
By == B — ¢,
(Brd)(r,a) = / o(r, ) B(ax, db), 2.17)
QI;C = (al, ey A1, b, Ak41y .- - )

We say that mutation has a parent-independent component if 5(-, ) is of the form

B(u,dv) = zB(dv) + (1 — 2)8(u, dv) (2.18)

for some z € (0,1], 5 € M;(A) and a probability transition kernel B on A.
4. For selection, consider the fitness function

Xt Ax Ax Ry —[0,1] (2.19)

with x/(a,b,7) = X' (b,a,r) for all a,b € A,r € R,. We require that x’ € @O’O’l(A X
A x Ry), i.e. ¥’ is continuous and continuously differentiable with respect to its
third coordinate. Then, with a > 0 (the selection intensity) and

Xio(r;a) = X (ak, ag, Tonekve) (2.20)
we set
CR((U,r, 1) =a- Y (1™, ¢ Xhni1 — 6 Xoprnta): (2.21)
k=1

If x'(a,b,r) does not depend on r, and if there is x : A — [0, 1] such that
X' (a,b,7) = x(a) + x(b), (2.22)

we say that selection is additive and conclude that with

Xk(r,a) = x(ak), (2.23)
we have
- n
CUD((U,r, ) = > (1,0 Xk — & Xn1)- (2.24)
k=1
EJP 18 (2013), paper 84. ejp.ejpecp.org
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Remark 2.10 (Interpretation of generator terms).
The growth, resampling, mutation and selection generator terms are interpreted as
follows:

1. Growth: The distance of any pair of individuals is given by the time to the most re-
cent common ancestor (MRCA). When time passes this distance grows at speed 1.
Note that in [14] and [5] the corresponding distance was twice the time to MRCA.
The reason for this change were some simplifications of the terms in the compu-
tations that we will see later.

2. Resampling: The term (u®N ¢ o 0, , — ¢) describes the action of an event where
an offspring of individual k replaces individual { in the sample corresponding to
the polynomial ®?. This term is analogous to the measure-valued case [see e.g. 9,
eq. (3.21)], but acts on both, the genealogy and the types.

3. Mutation: It is important to note that mutation only affects types, but not ge-
nealogical distances. Hence, the mutation operator agrees with the measure-
valued case [see e.g. 9, eq. (3.16)]. Note that here we consider only jump opera-
tors B.

4. Selection: This term is best understood when considering a finite population. Con-
sider for simplicity the case of additive selection (i.e. (2.22) holds) in particular
covering haploid models. Here, the offspring of an individual of type a replaces
some randomly chosen individual at rate ax(a) due to selection. In the large pop-
ulation limit, we only consider a sample of n individuals and this sample changes
only if some offspring of an individual outside the sample, e.g. the (n + 1)st indi-
vidual by exchangeability, replaces an individual within the sample, the kth say,
due to selection. After this selection event, the fitness of the kth individuals is
x(a) which is also seen from the generator term. In the case of selection acting on
diploids, the situation is similar, but one has to build diploids from haploids first
and then apply the fitness function.

In [14, 5] the tree-valued Fleming-Viot processes were constructed via well-posed
martingale problems. The following proposition summarizes Theorems 1, 2 and 4 from
[5].

Proposition 2.11 (Tree-valued Fleming-Viot process).
For Py € My(U,) the (Pg,Q,11')-martingale problem is well-posed. Its solution X =
(X1)i>0 defines a Feller semigroup, i.e. Xg — E[f(X;)|Xo] is continuous for all f €
Cv(Uy), and hence, X is a strong Markov process.

Furthermore, the process X satisfies the following properties:

1. P(t — X; is continuous) = 1.
2. P(X, €Uy, forallt>0)=1.

3. Let & = ®® ¢ TII} such that ¢ is symmetric under permutations. Then, the
quadratic variation of the semi-martingale ®(X) := (®(X,)):>0 is given by

[(X)]¢ :/O (s, (ps — (pss ps)?) ds, (2.25)

palu) = / HEN (g, s )7ty ;) 1<ic ). (2.26)

4. Let P, be the distribution of X with selection intensity «. Then, for all o, > 0,
the laws P, and P, are absolutely continuous with respect to each other.
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5. If either (i) o« = 0 and the process with generator Q™" has a unique equilibrium
or (ii) « > 0 and mutation has a parent-independent component, then the process

X is ergodic. That is, there is an U 4 .-valued random variable X, depending on
t—00

the model parameters but not the initial law, such that X; — X .
Definition 2.12 (Tree-valued Fleming-Viot process and marked Kingman measure tree).
Using the same notation as in Proposition 2.11, we call the process X the tree-valued
Fleming-Viot process and in the case o = 0 its ergodic limit

is called Kingman marked measure tree.

Remark 2.13 (The Kingman measure tree).
The random variable X, arises from the marked ultrametric measure space which is
associated with the partition-valued entrance law of the Kingman coalescent [13].

Example 2.14 (The quadratic variation of (V}*(Xt)):>0)-

In some of the proofs, we will need to compute the quadratic variation of ®(X) =
(®(X}))i>0 for specific ® € II' via (2.25) explicitly. For Vi? as in Example 2.5, we have
by (2.25)

(W3 (X)), = /0 t(\I&Q’QB(Xs) — (X)) ds, (2.28)
with (cf. Definition 5.6)
W (T, 1)) = (p&N, e Arlwom)br@w))y g 5 =12, (2.29)
3 Results

Our main goal is to establish almost sure properties of the paths of the tree-valued
Fleming-Viot process, beyond continuity of paths and the property that the states are
compact marked metric measure space for every t > 0, almost surely. We start by
studying the geometry of the marked metric measure tree at time ¢ of the tree-valued
Fleming-Viot process. First we recall in Section 3.1 some well-known facts concern-
ing the geometry of the Kingman coalescent and then extend them in Section 3.2 to
the tree-valued Fleming-Viot process. In Section 3.3 we take advantage of our results
and techniques and state some further path properties of the tree-valued Fleming-Viot
process answering two open questions.

3.1 Geometric properties of the Kingman coalescent near the leaves

We focus on the Kingman marked measure tree X, introduced in Proposition 2.11.5,
but for most assertions in this subsection we can ignore the marks (i.e. think of A
consisting of only one element). Since the introduction of the partition-valued Kingman
coalescent in [16], this random tree has been studied extensively for instance in [1]
and [11] - see also [2]. In our present formalism (using metric measure spaces), X
appeared first in [13]. In this section, we mostly reformulate known results, but also
add a new one in Proposition 3.6.

The Kingman measure tree, X, arises from the partition-valued Kingman coales-
cent, but can also be realized as a discrete graph tree using the following construction
(see also Figure 1). Let S5,S53,... be independent exponentially distributed random
variables with parameter 1. Starting with two lines from the root the tree stays with
these two lines for time S5/ (g) At time S; one of the two lines chosen at random splits
in two, such that three lines are present. In general after the jump from k — 1 to k lines
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Ty

Ty
T

7
Ts
Ts

lim,, Ty, = 0

Figure 1: A construction of the Kingman measure tree (X, 7o, fioo) Without marks. In
the “dashed region” the tree comes down from infinitely many lines at the treetop (time
0) to six lines at time Ts. We have ro(z,y) = T3. The thick grey sub-tree is the closed
and open ball of radius 75 around x and around y. The balls coincide because r, is an
ultrametric.

the tree stays with that & lines for a period of time S/ (g) and then one of the k lines
chosen at random splits, such that there are k + 1 lines. The total tree height is thus 77,
where T}, == Spi1/("5") + Sns2/("5%) + -+, i.e. T, is the time it takes the coalescent
to go from n to infinitely many lines. The time of the root is called the time of the most
recent common ancestor (MRCA) and T is the present time of the population. In order
to derive the Kingman marked metric measure tree, consider the uniform distribution
on the branches and construct a tree-indexed Markov process, by using a collection
of independent mutation processes as follows. Start with an equilibrium value of the
mutation processes at the root up to the next splitting time where we continue with two
independent mutation processes both starting from the type in the vertex, etc. Running
from the root to the leaves and letting time approach T we finally obtain X.

At time ¢ (counted from the top of the tree, for ¢ < T3), a random number N, of
lines are present. Equivalently, N, is the minimal number of ¢-balls needed to cover
(the leaves of) the random tree X.,. It is a well-known fact using de Finetti’s Theorem
that the frequency of the family descending from every of the V. lines can be defined
for all € > 0. In addition, these frequencies are distributed as the spacings between N
on [0, 1] uniformly distributed random variables [20].

>From these considerations several results on the geometry of X, near the leaves
can be derived. We briefly recall and extend some of them and reprove them later in
our setting. Roughly we will show that there are 2/ + O(1/+/¢)-many families in which
the genealogical distance between the individuals is at most €. Furthermore, each of
the families has mass of order ¢, as ¢ — 0. More precisely, the distribution of (by ¢
rescaled) family sizes is exponential with rate 2.

We split the above picture in two parts. First we study the number of families and
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then their size in both cases looking at a LLN and then at a CLT. We begin with a law of
large numbers and a central limit theorem for N, [see 1, eq. (35)]. Our proofs are given
in Sections 4.2 and 4.3.

Proposition 3.1 (LLN for the number of balls to cover X.).
Let Xoo = (Uso,Too, lhoo) be the Kingman measure tree. Moreover, let N. be the (mini-
mal) number of e-balls needed to cover (U, o). Then

eN, 20, 2, almost surely. (3.1)

Proposition 3.2 (CLT for the number of balls to cover X,).
With the same notation as in Proposition 3.1 and Z ~ N(0,1),

Ne—2/e cog (3.2)
2/(3¢)
and
e[(Tams) ] = (o)1 =2 o9

We now come to the family structure of X, = (Ux, oo, [t ) Close to the leaves. For
€ > 0, we define B.(1),...,B:(N.) C Uy as the disjoint balls of radius ¢ that cover Uy
and the corresponding frequencies by

F'L(g) = :LLOO(BE(Z))v 7’:177NE (34)

Recall that in an ultrametric space two balls of the same radius are either equal or
disjoint (see also Figure 1). Therefore, the vectors (Fi(¢),..., Fn.(g)) above are defined
in a unique way. It can be viewed as the frequency vector of a sequence of exchangeable
random variables and we can ask for the law of the empirical distribution of the scaled
masses in the limit ¢ — 0, where the underlying sequence, even if scaled, becomes i.i.d.
and we should get the scaled law of a single scaled F;. It turns out, a first step (cf.
Remark 3.5) is to see that the following law of large numbers holds, the proof of which
(together with the proof of Lemma 3.4) appears in Section 6.

Proposition 3.3 (Asymptotics of ball masses near the leaves).
For F;(e) as above,

1
=3 Fi(e)? 5 (3.5)
almost surely.

The classical proof of Proposition 3.3 uses the fact that the random vector
(Fi(e),...,Fn.(¢)) has the same distribution as the vector of spacings between N, ran-
dom variables uniformly distributed on [0,1]. This vector in turn has the same distri-
bution as (Yl/(zlj.vjl Y:),.. .,YNE/(le-Vzal Y;)), where Y1,Ys,... are iid. Exp(l) random
variables. Then, using a moment computation, (3.5) can be proved. For details we re-
fer to [11, Section 2]. We will use a different route for which we need the following
auxiliary Tauberian result.
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Lemma 3.4 (Reformulation).
The assertions

1

g S Fi(e)) =51, as. (3.6)
=1

A+ 1DT2(X) 2221 as. (3.7)

with U1? from Example 2.5 are equivalent. Moreover, the equivalence remains true if
we replace € by e, | 0, A by A, T co withe, A\, = 1 and let n — co.

Remark 3.5 (Refinements of Proposition 3.3).
Actually, [1] contains refinements of Proposition 3.3.

1. In equation (35) of [1] it is claimed that (correcting a typo in Aldous’ equation)

Ns
€ _ 0
sup ‘f 3 Lime<eay — (L —e )] %0 as. (3.8)
0<z <00 2 i—1

This means that the Kingman coalescent at distance ¢ from the tree top consists of
approximately 2 /e families, and the size of a randomly sampled family has an expo-
nentially distributed size with expectation /2, in particular the rescaled empirical
measure of the family sizes converges weakly to the exponential distribution with
mean 2, denoted by Exp(1/2).

In order to show this assertion using moments of (F;(€));=1,... n., it is necessary
and sufficient that fork =1,2,...

1
ck—1

Ns
S (Fi(e))k o 2B Dk s, (3.9)
=1
The sufficiency follows since the moment problem for the exponential distribution

is well posed, while for the necessity, we assume that (3.8) holds, and then one
concludes (recall the notation ~ from Remark 2.1)

1 Ne ) 2 Ne Fi(e) 2 Ne [e%e}
SN R =2 d = = Lyoperonad

(3.10)
20 / dre " de =1
0
as well as, fork > 2,
1 Ne k N Fi(e) Ne 0o
a2 B = g Z/ " de = ’“Z/ Veasrope" do
€ — € — JO — Jo
i=1 i=1 i=1 (31]_)

e—0 o 1 _on —(f—
= 2karFle=2% dy = 2= (=D,
0
2. The statement (3.8) raises the issue to determine the fluctuations in that LLN, i.e.

to derive a CLT. Here, [1, (36)] states that

N,
2ieN —2x 0 _ox
\/;(QZI{E(EKM}—(I—@ 2 )>x>0 e (B‘l’fe,mjt%(l_e 2 )Z) g0 (3.12)
i=1 =

where (B{)o<¢<1 is a Brownian bridge. Another; for us more suitable formulation is
to consider the sum multiplied by N ! instead of £/2, so that Z disappears on the
right hand side. In this case one would consider the fluctuations of the empirical
measure of masses of the B(e)-balls that cover the Kingman coalescent tree.
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We have so far investigated the behavior near the treetop looking at the family sizes
with respect to fixed degree ¢ of kinship for ¢ — 0. This picture can be refined by
obtaining fluctuation results in (3.5) (or (3.7)). We obtain a partial result by considering
a degree of kinship ¢/t for ¢ varying in R4 and letting ¢ — 0. This gives a profile of
the family sizes of varying degrees of kinship and their correlation structure close to
the leaves, if we view the scaling limit as a function of ¢ > 0. This profile should be the
deterministic flow of distributions {Exp(¢/2) : ¢ > 0} which are the limits of

Ns/t

(Ni/t (> 55—1Fi<s/t>))t20 (3.13)

=1

as € — 0. Again we consider the Laplace transform given through \IJ}\2 and obtain the
following fluctuation result — proved in Section 6.4.

Proposition 3.6 (Fluctuations of scaled small masses in small balls).
Let X, be the Kingman measure tree. Define the process Z* := (Z}');>0 by

Z} = V(M4 1) T2 (X o) — 1). (3.14)

Then every sequence (Z*"),>o with A\, — oo has a convergent subsequence (\,,),>0
with

Zhn 228 7 (3.15)
for some process Z = (Z;);~o with continuous paths. Furthermore all limit points
satisfy

E[Z,] =0,
2
Var[Z;] = —,
t
4st
Cov(Z,, Z —_— .
OV( t) (S +t>3 (3 16)
E[Z{] =0,
3
41 _
E[Z/] = yreE

Remark 3.7 (Is Z Gaussian?).

We conjecture that there is a unique limit process Z in Proposition 3.6. Moreover,
we note that Var([Z;] and E[Z}!] are in the relation if Z; ~ N(0,1/2t), which raises the
question whether Z is a Gaussian process.

3.2 Path properties: the tree-valued Fleming-Viot process near the leaves

Although the Kingman measure tree, X, only arises as the long-time limit of the
neutral tree-valued Fleming-Viot process, X = (X;);>0, near the leaves, X, (for ¢ > 0)
and X, have similar geometry. The reason is that the structure near the leaves of X,
or X; only depends on resampling events in the (very) recent past. Hence, we expect
that the properties of X, from Propositions 3.1 and 3.3 hold along the paths of A". This
will be shown in Theorem 1 and Theorem 3, respectively. Furthermore we conjecture
(but don’t have a proof) that the more ambitious refinements described in Remark 3.5
(see (3.9)) also hold along the paths. In addition, in the stationary regime X 4 Xoo,
Theorems 2 and 4 give two results on convergence to a Brownian motion along the
tree-valued Fleming-Viot process.

The following theorem is proved in Section 4.4.
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Theorem 1 (Uniform convergence of ¢ N, along paths).

Let X = (Xy);>0 with X; = (Uy,r, 1) be the tree-valued Fleming-Viot process (started
in some Xy € U4) and selection coefficient a« > 0. Moreover, let Nst be the number of
e-balls needed to cover (U, ). Then,

P(limeN! =2 forallt > 0) = 1. (3.17)
e—0

While the fluctuations in Proposition 3.2 are dealing with a fixed-time genealogy, we
can view the fluctuations of the path (¢N!);>( arising in Theorem 1 in the limit e — 0.
This program is now carried out along the tree-valued Fleming-Viot process.

In order to obtain a meaningful limit object, we consider time integrals. It is impor-
tant to understand that the part of the time-¢ tree X, which is at most ¢ apart from the
treetop is independent of F; := o(X, : 0 <r < s) as long as s < t — . The following is
proved in Section 4.5.

Theorem 2 (A Brownian motion in the tree-valued Fleming—Viot process).
Let X = (X;)i>0 with Xy = (U, 7, ) be the neutral tree-valued Fleming-Viot process

(i.e. « = 0) started in equilibrium, X 4 Xoo, and B, = (B:(t))i>0 given by

- \/g Ot (N2~ EIN])ds. (3.18)

e—=0

B. =2 B, (3.19)

Then,

where B = (B;):>0 is a Brownian motion started in By = 0.

Remark 3.8 (Expectation of N2°).
In (3.18) one would rather like to replace E[N°] by 2/¢ to measure the fluctuations
around the limit profile, i.e. to consider B. = (B.(t ))i>0 defined by

_ \/g/ot (V2 2)as, (3.20)

instead of B.. We will see that gg converges as ¢ — (0 to a Brownian motion B with
drift, but unfortunately we cannot identify the latter. Indeed, from Proposition 3.2, in

particu]ar using boundedness of second moments, we see that, approximately, E[N2°| ~
2 in the sense that e-E[N2°] <29 9. However; this only implies E[N2°] = 2/e+0(1/¢e) and
the error term can be large. In order to sharpen this expansion to E[N°] = 2/e + O(1),

we use results from [22]. His Section 5.4 (with § = 0 and ¢ = o) yields

(k=1)(k—j+1) k- (k+j—2)
(=1t ’

E[N>®...(N>® —j+1)] Zpk (2k — 1)

(3.21)
with py(¢) = exp(—k(k — 1)e/2). From this, writing ¢ := /¢ we also see that
oo 2
E[NZ°] = 52 Z exp(—z(x —96)/2)(x — §/2)6
z€dIN
=5 Z exp(—z2/2)(1 + 26/2 + O(6?))(x — 6/2)6
€SN (3.22)
2 [ 2 1 [* 2
= —/ ze” ™ 2dx + 7/ (2% —1)e ™ 2dz + O(1)
2 Jo 5 Jo
2
=- 1
6 +0(1)
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as ¢ — 0. This, together with Theorem 2, implies that Eg is of the form
B.(t) = B.(t) + O(1)t ase — 0, (3.23)

that is, B is a Brownian motion with drift.

Now we come to a generalization of Proposition 3.3 to the tree-valued Fleming-
Viot process. Together with Lemma 3.4, we obtain the following result on the Laplace
transform of two randomly sampled points. The proof is based on martingale arguments
which will also be useful in the proof of Theorem 6. Theorem 3 is proved in Section 6.4.

Theorem 3 (Small ball probabilities).

Let X = (Xy)i>0 with X, = (U, 7, ue) be the tree-valued Fleming-Viot process with
selection coefficient o > 0, started in some Xy € U4, and let \I'iQ be as in Remark 2.5.
Then

lim P( sup |(A+1)WR2(X,) — 1] > 5) =0 forall T < co,e > 0. (3.24)
A—o0 e<t<T

Remark 3.9 (Convergence in probability versus almost sure convergence).
Denote by Fi(¢),..., Fk.(¢) the sizes of the N! balls of radius ¢ needed to cover (Uy,ry).

A—00

If we could show that P(lim)_, (A + 1)¥3?(X,) == 1 forallt > 0) = 1, we could use
Lemma 3.4 in order to see that

t

P(1 Z(F-t(s))z 201 forallt > 0) =1. (3.25)

%
i=1

However, our proof of Theorem 3 is based on a computation involving the evolution
of fourth moments of ¥? in order to show tightness of {(A + 1)¥}3(X;))i>- : A > 0}.
Based on these computations, we can only claim convergence in probability rather than
almost sure convergence.

Remark 3.10 (Possible refinement of Theorem 3).
As an ultimate goal one would want to prove that (compare with (3.8))

t

e — e—0
su su = 1t - (1—e 2 2% as. (3.26)
Ogth ogmfoo ’ 2 ; {F{(e)<ex} ( )

This would mean that the assertion that roughly the tree consists of 2/¢ families of
mean ¢/2 exponentially distributed sizes holds at all times. Using our conclusions from
Remark 3.5, this goal can be achieved if we show that (3.9) holds for k = 1,2,...

uniformly at all times. (While the case k = 1 is trivial, note that a combination of
Theorem 3 and Lemma 3.4 gives (3.9) for k = 2.) In principle, the technique of our proof
of Proposition 3.3 can be extended in order to obtain (3.9) for a given but arbitrary k
which would require controlling higher order moments of \Ilf\Q. If we could do this for
general k then we would obtain a proof of (3.8). But since we are using Mathematica
for these calculations the problem remains open.

Again, we can formulate a result on fluctuations. Integrating over time (to get a
process rather than white noise) the quantity (A + 1)¥!2(X;) — 1, which appears in
Theorem 3, and using the right scaling, we again obtain a Brownian motion as the weak
limit. The following result is proved in Section 6.5.
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Theorem 4 (Another Brownian motion in the tree-valued Fleming-Viot process).
Let X = (X;)i>0 with Xy = (U, 7, ut) be the neutral tree-valued Fleming-Viot process

(i.e. « = 0) started in equilibrium, i.e., X 4 X and let Wy = (W (t))¢>0 be given by
t
Wi(t) = )\/ (A4 1)T32(X,) — 1)ds, (3.27)
0

with U}? as in Example 2.5. Then,

Wy 222 W, (3.28)

where W = (W,):>¢ is a Brownian motion started in W, = 0.

Remark 3.11 (A heuristic argument).

Assume that ) is large. Then, (A + 1)U3*(X;) — 1 depends approximately only on re-
sampling events which happened within an interval [s — C/\, s] for some large C. In
particular, on different time intervals (which are at least of order 1/ apart), the incre-
ments of W, are approximately independent. Thus, it is reasonable to expect that the
limiting process is a local martingale. In fact, using some stochastic calculus we can
show that the limiting process is continuous (i.e. the family {W, : A\ > 0} is tight in the
space Cg([0,00))) and the limiting object of (W3(t) — t);>0 is a local martingale as well.
By Lévy’s characterization of Brownian motion, V¥V must be a Brownian motion.

3.3 Path properties: non-atomicity and mark functions

Using the calculus developed for the statements in Section 3.2 we obtain two fur-
ther properties of the states of the tree-valued Fleming-Viot process X = (X;)i>0,
X; = (Ug, 1, 1), namely that the states are atom-free and admit a mark function. More
precisely, Theorem 5 says that at no time it is possible to sample two individuals with
distribution p; with distance zero; cf. Remark 3.12 below. Furthermore Theorem 6
says that we can assign marks to all individuals in the sense that p; has the form
pi(du,da) = (my, )« pe(dw)dy, () (da) for some measurable function ; : Uy — A. These
two theorems are proved in Section 7.

Theorem 5 (X; never has an atom).
Let X = (X,);>0 with X, = (U, 7, ) be the tree-valued Fleming-Viot process. Then,

P(u: has no atoms for allt > 0) = 1. (3.29)

Remark 3.12 (Interpretation and idea of the proof).

1. At first glance the fact that u; is non-atomic for all t > 0 might seem to contra-
dict the fact that the measure-valued Fleming-Viot diffusion is purely atomic for
every t > 0. However, both properties are of different kind and the probabil-
ity measures in question are different objects: u; is a sampling measure and the
state of the measure-valued Fleming-Viot diffusion is a probability measure on the
type space. The above theorem implies that randomly sampled individuals from
the tree-valued Fleming-Viot process have distance of order 1, whereas genealog-
ically the atomicity of the measure-valued Fleming-Viot diffusion expresses the
fact that at every time t > 0 one can cover the state with a finite number of balls
with radius t.

2. The proof is based on a simple observation: for a measure u € M1(E),

w has no atom <= /,u®2(du7 d”)]l{r(u,v):o} =0
(3.30)
— lim u®2(du,dv)e_)""(“7”) =0.

A—00
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Hence, the proof of (3.29) is based on a detailed analysis of the Laplace transform
of the distance of two points, independently sampled with distribution p;.

The next goal is to establish that at any time there is a mark function. Briefly, the
state (U,r, u) of a tree-valued population dynamics admits a mark function « iff every
individual © € U can be assigned a (unique) type x(u) € A. This situation occurs
in particular in finite population models, e.g. in the Moran model. The question for
the tree-valued Fleming-Viot model is whether types in the finite Moran model can
change at a fast enough scale so that an individual can have several types in the large
population limit. Such a situation can occur, if the cloud of very close relatives (as
measured in the metric r) is not close in location (as measured in the type space A).

Definition 3.13 (Mark function).
We say that (U,r,u) € Us admits a mark function if there is a measurable function
k : U — A such that for a random pair (U, 2) with values in U x A and distribution u

k() =20 p-almost surely. (3.31)

Equivalently, (U,r,u) € U4 admits a mark function if there isx : U — A and v € My(U)
with
p(du, da) = v(du) ® 6,y (da). (3.32)

We set
U%e™ = {(U,r,p) € Ua : (U,r, p) admits a mark function}. (3.33)

Remark 3.14 (mmm-spaces admitting a mark function are well-defined).

Let us note that admitting a mark function is a property of an equivalence class. Assume
(U,r,u) = (U, 1", 1) € Uy (with an isometry ¢ : U' — U as in (2.2)), where (U, r, 1)
admits a mark function k : U — A, i.e. (3.32) holds. Then, clearly for k' := ko we have

W (du, da) = (@, id),pu(du, da) = (¢, id)v(du) @ d,y) (da) = v (du) @ dx(pw)) (da).
(3.34)

In other words, (U’,r’, 1) admits the mark function k' = k o .

Theorem 6 (X; admits a mark function for all t).
Let X = (Xy)t>0, Xt = (Uy, 1, 1e) be the tree-valued Fleming-Viot-dynamics. Then,

P(X, € U3 forallt > 0) = 1. (3.35)

Remark 3.15 (Mark functions and the lookdown process).

For a series of exchangeable population models it is possible to construct the state of an
infinite population via the lookdown construction [6, 7]. This construction immediately
allows us to define a mark function on a countable number of individuals specifying
their types at all times, which suggests that (3.35) should hold. However, the metric
space read off from the lookdown process is not complete, and the mark function is
not continuous. It seems possible to extend the definition of the mark function to the
completion of the corresponding metric space by defining a (right-continuous) mark-
function on the tree from root to the leaves. However, we do not pursue this direction
here. Instead, our proof of Theorem 6 in Section 7.2 uses again martingale arguments
and moment computations.
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3.4 Strategy of proofs

The proofs of our results are of two types. On the one hand, the proofs of Propo-
sitions 3.1 and 3.2, Theorems 1 and 2 use as the basic tools the fine properties of
coalescent times in Kingman’s coalescent. This means they are carried out without
specific martingale properties of the tree-valued Fleming-Viot process. On the other
hand, Propositions 3.3 and 3.6, Theorems 3, 4, 5 and 6 are proved by calculating expec-
tations (moments) of polynomials, which is possible by using the martingale problem
for the tree-valued Fleming-Viot process. The polynomials we have to consider here
(see also Remark 2.5) are either W12 or U12, i.e. polynomials based on the test functions
@(r,a) = exp(—=Ari2) or ¢(r,a) = exp(—=Ari2)l{4,—q,} and products, powers and linear
combinations thereof. For the calculations of the moments of this type we develop some
methodology which we explain in Section 5.

Propositions 3.1 and 3.2, Theorems 1 and 2 are proved in Section 4 while Proposi-
tions 3.3 and 3.6, Theorems 3 and 4 are proved in Section 6. The latter results are then
used to prove Theorems 5 and 6 in Section 7.

4 Proof of Propositions 3.1 and 3.2 and of Theorems 1 and 2

4.1 Preparation: times in the Kingman coalescent

Recall from Section 3.1 that T, = Sp41/("3") + Sns2/("5%) + -+ is the time the
Kingman coalescent needs to go down to n lines, where Sy, Ss, ... are i.i.d. exponential
random variables with rate 1. Before we begin, we prove some simple results on the
times 7T),.

Lemma 4.1 (Moments and exponential moments of T},).
Let T, be the time the Kingman coalescent needs to go from infinitely many to n lines.
Then,

BT = 2,
E[(T, —2/n)*] = 3%(1 + O(1/n)),
B[(T, — 2/n)’] = £ (1+O(1/n))
E[(T, —2/n)*] = %(1 +O(1/n)), (4.1)
B[(T, —2/n)] = 52501+ 0(1/n),
B[(T, — 2/m)"] = 51+ O(1/m),

4.0 VA
Efe M <e 3 2) A>0.

Proof. Recall that E[(S; — 1)¥] = k! Zfzo(—l)i/i!. We start by writing

= E[S}] > 2 1 1 2
E|T, | = — = =2 — == —.
7= 2 B 2 oDl i i, (4-2)
i=n+1 2 i=n+1 i=n+1
Next,
. 4Var[S; s 1
BI(T, —2/n) = VarlT) = Y. i a3 ot
, i2(i—1) , i2(i—1)
i=n—+1 i=n+1 (43)
=1 [T e 00/t = S (1400 /)
= ; pov T n-) = 33 n)).
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(

For third moments, using E[(S; — 1)3] = 2
> 2
— 3 — _
E[(T, — 2/n)°] E[(Z ' 1)) }
1=n+1
S 3 (4.4)
B Z 3(i — 1)3E[(Sl 1]
1=n+1
16
= %(1 + O(1/n)),
For fourth moments,
> 2
_ 47 _ I
E{(T = 2/n)] EK_;I i(i — 1)(5’ 1)) ]
= Z WE[(& - 1)7]
1=n—+1
= 4 4
EI(S: — 1)2]-El(S: —1)2 4.5)
* 2 EG- RG-S T RS 1)
i#j
—( fj Bl - 1>2])2 +0(1/n")
S i2(i—1)2
16
= W(l + O(1/n))
For sixth moments,
_ 61 _ -
E{(T —2/n)7] E[(_;l i(ti—1) (Ss 1)) ]
(Y mEls - 1) voumn @O
, i2(i —1)2 !
i=n+1
64
=50 (1+0(1/n)).
With analogous calculations, the results for the 8th moment follows.
Finally for the exponential moments, we compute for any A > 0
E[e "] = 2(2) = exp log (1 - —
AL gt e (3 w0 )
- A - A
Sexp(— Z (i)+)\> Sexp<— Z (z)Jr)\) 4.7)
i=n+1 \2 i=(n+1)V[VAr+1] \2
oo 2y 4 A 4.2, VA
<e _ 37 —e - - <673(n/\2),
sow(- X ) na) f
=(n+1)V[VAA+1] 2
O

4.2 Proof of Proposition 3.1
Let T}, be as in the last subsection and recall N, from Proposition 3.1. Then, (3.1) is
(4.8)

equivalent to
nT, =22 2.
€jp.ejpecp.org
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In order to see this, note that N7, = n by definition of 7, and
{T,, > e} ={N. > n}. (4.9)

Since T}, | 0 as n — oo (and N, 1 o as € — 0), the equivalence of (3.1) and (4.8) follows.
For (4.8), it suffices to note that

B[(T, —2/n)1] _ 16
it S geinz

P(nT, — 2| >¢) < 1+0(1/n)). (4.10)

by Lemma 4.1. Since the right hand side is summable, limsup,,_,. [nT, — 2| < ¢ almost
surely for all € > 0. In other words, n7T;,, — 2 almost surely.

4.3 Proof of Proposition 3.2

By the Lindeberg-Feller central limit theorem, we see from the moment computa-
tions of Lemma 4.1 that

Tn - 2/” n—r0oQ

4.11
4/(3n3) ( :

Recalling (4.9), we set

ac(z) == E + x\/2/(35)J - g +ay/2/(32) + O(1), (4.12)

such that for every x € R and ¢ > 0 small enough:

P(N8 —2/e

2/(35) > 33) = P(Tas(z) > E)

TaEI—QQEx —2/a.(z
—p( [ac(z) _ e /())) @13)

4/ (3ac(x)?) 4/ (3ac(x)®
=z(1+0(V%))

29, P(Z > z),

which implies (3.2).
However, we also need to show convergence of moments up to fourth order. We

write
N. —2/eN2 2/
E[<72/(3€)E> ] - / (‘ 3;‘ > ac)dw, (4.14)
N, —2/e\4 2/e
E[(Q/(?)i)) } = 4/ 3P< \/732‘ > cr:)dm. (4.15)

To estimate the right hand side of (4.15) we first show that for a suitably chosen § > 0

and V6 — 0 < ¢ < v/6 we have

oo _ V6/e _
/ x?’IP(u < —x) - / x?’IP(M < —x) =0, (4.16)
/e 2/(3¢) c/VE 2/(3¢)

where the equality follows because for > /6/c the integrand is identically 0. Using

EJP 18 (2013), paper 84. ejp.ejpecp.org
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the exponential Chebyshev inequality, we obtain for all A, . > 0

c/VE 3¢e) c/VE
_9 2 2— 9 [2
/ y2P<N < yJ)dy / yQIP(TLz;nge)dy
/2/ g £ /2/ & €
9 [2 y3 Ny T 2oy
< — Ay,e€ SETLEE
= 4/ 5 el E[ }dy’

now taking the lower bound for ¢, setting §' = 2§/3 and using (4.7) we get

2 3
<9/ L eveep e ] ay

=5 2
9 7 47 VA
,Sf/ %exp{/\y,ge ( y5€/\7y,e)}dy.
4 Vi=g € 3\2 Yy 2

(4.17)

Now choose A\, . = (27"’:721/2)2 and let &' = 0.39 be the solution of v4 — ¢ = 1.9. For
y € (1.9, 2] we have

Ay@sA\/Ay,g 2—y+1/2)? 2—-y+1/2 2-y+1/2

2—y 2 e(2—-vy) 2¢e 2 ( )
Thus,
4/0yce Ve 1/ 55 13 2)
_ = J Mo ) — D - Sy — . 4.1
Ave 3(2—yA 2 ) g( 2 3Y Y (+19)

It is easy to see that on the interval [1.9, 2] the function y — (—23 + 1}y —4?) is bounded
below by a = 0.04 (its value in 1.9). It follows

> N, —2 1
/ x?’IP(i/E < —x) dz < c’—Qe_“/‘E 20 (4.20)
a 2/(3e) €

for a suitable constant ¢’ > 0, and hence we have shown (4.16).
In order to show convergence of fourth (and second) moments, using (4.15), since

N.—2/¢
P( \/2/(3¢)

grable function dominating

3 N€72/€ N5*2/€
' (P (2/(35) ] x) o (2/(35) ) _I> l{wéc/ﬁ}) : (4.21)

for some ¢ > 0 and = > 0. For this, we get, by the Markov inequality and (4.6)

> :c) 29, P(|Z] > x) pointwise, we need to show that there is an inte-

waiﬂ @
fP(%m 2m4w>efw%<»+P(%<@ 2/a.(~z) < e —2/a.(~2))

E[(Tu. (@) — 2/a=(2))°] o BT () = 2/0c(= z))°]
(6—2/%( )° (6—2/%( x))°
_ 64(1 + O(1/ac(x)) n 64(1 + O(1/ac(x))
27a-(2)?(x/€3/6(1 + O(vE)))S  2Tac(—x)5(—2+/e3/6(1 + O(V5)))"
21+ 0(1/ac(x)) 2 €
(1 + O(VE) Sﬁu+0@»+ogwuﬁ¢?®)
(4.22)
EJP 18 (2013), paper 84. ejp.ejpecp.org
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since
1

1 € 1
a:(x) 2+ a2/2/(30) + O(1)  21+a,/2/6+ O)

Since the area z < 0 is restricted to x < ¢/+/¢ in (4.21), the O(:)-term on the right
hand side of (4.22) does not have a pole. It is now easy to obtain an integrable function
dominating (4.21), leading to (3.3).

(4.23)

4.4 Proof of Theorem 1

By Proposition 2.11.5. (see [5, Thm. 2] for details) the tree-valued Fleming-Viot pro-
cess with selection has a law which is absolutely continuous with respect to the neutral
process. Therefore it suffices to consider the neutral case, @« = 0. We observe that for
a = 0 the claim is not affected by mutation. Moreover, it suffices to deal with the case
Xo 4 Xoo. The reason is that (3.17) is equivalent to the assertion that for all § > 0 and
uniformly for all ¢ > § we have lim._,oeN! = 2 almost surely. Then one can use the
independence of N! and X, fore < ¢.

Let

T} = inf{e > 0 : (U;, ;) can be covered by n balls of radius ¢}, (4.24)

i.e. T! is the minimal time we have to go back from time ¢ such that we have n ancestral
lineages. It suffices to show (see around (4.8)) that P(nT} 7% 9 forall t > 0) =

To prove this, we need to extend the proof of Proposition 3.1. It suffices to show that
nTt — 2 uniformly for 0 < ¢ < 1 (if Xo < X ).

First, by Lemma 4.1, for all t > 0 we have

E[(T! — EB[T!)"] < % (4.25)

Therefore considering the process along a discrete grid, we have for any € > 0,
P( sup |nT,’f/"2 -2 > 5) < ZP(|nTT’f/"2 -2/ >¢)
k=0,...,n2 k=0

B2 BI)’) 1
(e/n)3 ~ e8p2’

(4.206)

<n?

Since the right hand side is summable, sup;_; |nTk/" — 2] 27%% 0 almost surely

by the Borel-Cantelli lemma. Now we need this in continuous time and derive for the
difference (an/ (. 2) bounds from above and from below.

First observe that {7} > e} C {T > ¢ — (t —s)} fort —e < s < ¢ for tree-valued
Fleming-Viot process. (This property holds in every population model, arising as a
diffusion limit from an individual based population where we can define ancestors, since
the ancestors at time ¢ — ¢ of the population at time ¢ must then be ancestors at time
t—e=s—¢e+ (t —s) of the population at time s, for t — e < s < ¢t.) We can now write,
fore > 0and n > 2/e:

2
P< sup anL>2—|—€> SP( sup Tan2J/”2 cte (
0<t<1 0<t<1
2 1
< P( sup Tf/" j 7) (4.27)
k=0,...,n2 n n?
<P( sup Th/n? S 2+s/2> 1
T \jp=0,.n2 n e8n2’
EJP 18 (2013), paper 84. ejp.ejpecp.org
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Hence limsup,,_, ., Supp<;<; nT! < 2 almost surely, by the Borel-Cantelli lemma.
For the other direction of the inequality we use {7} < e} C {T5 <e+s—t} fors > t,
to get

P - 2_ t2
P(sup nT} <25> SP( sup j)[”ﬂ/nz < 5+ (”21 7t)

0<t<1 0<t<1 n n
k/n2 2 — 13 1
<P( swp T < = ﬁ) (4.28)
k=0,...,n2

2 2—¢/2 1
§P( sup Tff/" < €/><

k=0,...n? n ~ g8p2’

Hence liminf,, ;o supg<;<; nTt > 2 almost surely.
Combining both, the estimate from above and from below we obtain the assertion of
Theorem 1.

4.5 Proof of Theorem 2

We proceed in the following four steps.

* Step 0: Warm up; computation of the first two moments of B.(t) — B.(s).
* Step 1: Computation of the first two conditional moments of B.(t) — B:(s).
* Step 2: The family (B:).>¢ is tight in Cg ([0, o0)).

« Step 3: For (B(t)):>0 a limit point (B(t)):>o as well as (B(t)? — t);>o are martin-
gales.

Throughout we let (F;);>0 be the canonical filtration of X = (X;);>0.

Step 0: Computation of first two moments of B.(t) — B.(s). The first moment of
B.(t) — B:(s) equals 0 since by assumption the tree-valued Fleming-Viot process is
in equilibrium.

For the second moment, we start by noting that (see Proposition 3.2)

L2 2 1
N:=Z+y/=2 +0(ﬁ> (4.29)

for some random variable Z* ~ N(0,1). Note that N7 and N} are independent given
(t—0,t)N(s—e,s] = 0. (The reason is that in this case N depends on resampling events
in the time interval (s — ¢, s| while N{ only depends on resampling events in (¢t — 4,1,
and these two sets of events are independent.) Without loss of generality, we set s = 0
and compute the variance of B.(t) as

t s t s
Var[B.(t)] = 3/ / Cov(N!, NZ)drds = 3/ / Cov(N., NZ)drds
0 JO 0 JOV(s—e) (4.30)
t pent c0s0 € ’
=3 / / Cov(N:7° N%)déds = 6t - / Cov(N?, N%)ds.
0o Jo 0

In order to compute the integrand of the last expression, we decompose N? = N?  —
(N2 s — N?). Now N? 5 — N? is independent of N?. The former is the number of lines
the tree at time 0 looses between times ¢ — § and ¢ in the past, and therefore only
depends on resampling events between times —¢ and ¢ — €. The latter only depends on
resampling events between times § — € and §. Hence,

Cov(N?, N%) = Cov(N?_5, N?). (4.31)

EJP 18 (2013), paper 84. ejp.ejpecp.org
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Consider now the dual representation of our equilibrium by the Kingman coalescent.
Let KY be number of lines of a subtree, starting with N lines, in a tree starting with oo
many lines, at the time the big tree has ¢ lines. In [19, Lemma 4.1] it is shown that

E[KN] = % (4.32)
Hence, for independent Z, Z' ~ N(0, 1),
Cov(N2,N?) = Cov(N2_5,N?)
= Cov(N._5, E[N2|NJ, N2_y])
= Cov(NY_;, BIK}N] N7, N_y])
NO—& ) Ng )

= COV(NO_(;, —r _°
TUN2 s+ NS -1

A~ cov< 2/(3(c — 6))Z + o(1//2),
(25 + V2/BE = 0)Z +o(\/1/2)) (3 + V2/(39)2' + o(V/1]E) )
2121 /2/BE - 0)Z +/2/BNZ + o(1/E) >
= iCov( 2/(3(s — 6))Z +o(1/\/e),
(1+VE=8)/67 +0(vE)) (1+ \/3/62' +0(v%)))
1+ 2\/(6=0)/6)Z + £=2\/5/62Z" + o(\/Z) )
- gCov( 2/(3(c = 0))Z + o(1/v/%),
(1+ VE=8)/62 + V567 +0(v2)))

) 1)
'(1—7\/5—5/6 V0/6Z" 4+ o(/e 5)
:fCov(\/Q/ e—08))Z+o(1/Ve), \/5— /67 + - \/ /62" + )
= 2040y
(4.33)
leading to
0 S 8—>0 € 26
Var[B =3t Cov (NZ,N2)dd =~ 3t @dézt. (4.34)
0

Step 1: Computation of first two conditional moments of B.(t) — B:(s). We can compute
the first conditional moment as

w50~ 517 =3 [ By —Ea =2 [ B - m A

(4.35)
since we started in equilibrium and N/ is independent of F; for » > s 4+ ¢. So, by
Proposition 3.2,

E[(B[B.() - B-(s)|%])"] S *E[(NZ° — B[N))?] == 0, (4.36)

which implies
E[B.(t) — B.(s)|F) =50  in L2 (4.37)
EJP 18 (2013), paper 84. ejp.ejpecp.org
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For the second conditional moment, we extend our calculation from Step 0. Here,

E[(B.(t) - B.(s))*|F.] = 3 / / (N7 — B[NX]) (N2 — BINE)|Fuldridrs
(4.38)
= 3/ Cov[Ngl,NE”]drldrg +3A4,,
+e Js+e

with
ma =nf] [ [ mvr - mE v B A

ol [ - m v B

s+2e  priA(s+e 4.39
<[ [ B0 -ENE)OT - BV drdr, 39

s42¢
<[ [ BT - BN - BN lldrdr,
< 2e*Var[N] =90
by Proposition 3.2. So, combining the last two displays with (4.34),

E[(B.(t) — B-(s))2|Fs] =% t—s  inL'. (4.40)

Step 2: The family of the laws of (B:).>o on Cg([0,00)) is tight for e — 0. We use
the Kolmogorov-Chentsov criterion; see e.g. [15, Corollary 16.9]. We bound the fourth
moment of the increment in B.. We write a. := E[N2°] such that, again making use
of the independence of N72 and N2 if |s; — s1| > ¢, as well as of Proposition 3.2, we
estimate for fixed t and ¢ — 0

/ / / / N& - ag)] ds4 dss dss dsy
2
/ / [(NSY —a) - (N2 — ag)]dSstl)
0V(s1— s)

/ / / / (NZ — ag)} dss dss dsy dsy
0V(s1—e) JOV(sa—e) JOV(sz3— e) Z 1

< (HEA E)Var[N;X’]) +t(t A 5)3E[(N§° —a.)Y]
St

(4.41)

and the tightness follows.

Step 3: If (By)i>0 is a limit point, then (By)i>0 as well as (B} — t);>o are martingales.
Let B = (B:)i>0 be a weak limit point of {(B:(¢));>0 : € > 0}, which has continuous
paths by Step 2. We know from Step O that B, is square integrable which allows for the
following calculations. For0 < r; < --- < r, < s and some continuous bounded function
f:R™ - R, by (4.37)

BB, — B.) - f(Br, - Byl = lim [E[(Ba(t) = Bu(s)) - £(Be(r1), ., Be(ra))]|
< ElggoEHE[Bg(t) — Bo(s)|F)| - f(Ba(r), ..., Be(ry))] = 0.
(4.42)
EJP 18 (2013), paper 84. ejp.ejpecp.org
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Since r1,...,r, and f were arbitrary, B is a martingale. Similarly, by (4.40),

|E[((Bt - BS)2 —(t—=35) f(Brys--, Brn)H

= Elggo |E[((Ba(t) - BE(S))Q —(t—3)) f(B(r1),. .. 7Bs(rn))” (4.43)
< lim B[BI(B.(t) - B.(s))? ~ (t — 9)|]| - f(Belr1),..., Bur))] =0,

which shows that (B7 — t);>¢ is a martingale. Then by Lévy’s characterization of Brow-
nian motion, B is a Brownian motion.

5 Preparation: Computing moments of ¥!2 and W12

The key to the proofs of Proposition 3.3 and Theorems 3, 4, 5 and 6 is a proper
understanding of the behavior of the functions ¥12(X,) and ¥12(X;) from Remark 2.5
along the paths of the tree-valued Fleming-Viot dynamics. In this section, we provide
useful tools for the analysis of these functions. In particular, we are going to compute
moments up to fourth order.

Throughout this section we assume that

X = (X)i>0 is the neutral tree-valued Fleming-Viot equilibrium process, (5.1)

i.e. with X, 4 X, and denote by (F;);>o the canonical filtration of X. Furthermore,
for the mutation operator, we will assume throughout this section that

B(u,-) is non-atomic forall u € A. (5.2)

This assumption implies that every mutation event leads to a new type. In particular,
this will be crucial in Lemma 5.8.

5.1 Results on moments of ¥!2(X,), U12(X,) and its increments

The key is to obtain the power at which ¥}? vanishes as A\ — oo respectively at which
order the increments of ¢ — ((A+ 1)¥}?(X;) — 1) vanish as ¢t — 0. Proofs of the next two
lemmata are given in Section 5.3.

Lemma 5.1 (Convergence for fixed times).
Forallt > 0,

A— 00

A+ DT (X) = 1,

~ (5.3)
A+ 20 + 1)TL2(X,) 221

in L2 (and therefore also in probability).

Lemma 5.2 (Second moment of increments of ¢ — ((A + 1)¥12(X;)).
There exists C' > 0, which is independent of \, such that

sup(A + 1)°E[(U3*(X;) — ¥3*(X0))?] < Ct, (5.4)
A>0

sup(A + 20 4+ 1)2E[(U12(X;) — U12(X0))?) < Ct. (5.5)
A>0
Remark 5.3 (Tightness).
If the right hand side of (5.4) would have been Cti*e for some € > 0, then Lemma 5.2
would imply the needed tightness for Theorem 3 by the Kolmogorov-Chentsov tightness
criterion; see e.g. [15, Corollary 16.9]. However, since it is only linear in t, we will have
to use fourth moments to get the desired tightness property.
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The main goal of this subsection is therefore to compute the fourth moments of the
increments of ¢ — (A + 1)¥'2(X;) and of t — (A + 20 + 1)W'2(X,). The proof of the next
two results are given in Sections 5.5 and 5.6.

Lemma 5.4 (A fourth moment of X.).
Forallt > 0, as A — oo,

E[(A+1)T2(Xe) - 1)1 = 4%“9(%), (5.6)
E[((A 420+ )T2(X,) - 1)1 = 4; + o(%) (5.7)

In particular, the convergences in (5.3) hold in L* as well.

Lemma 5.5 (Fourth moment of increment of ¢ — (A + 1)¥12(X;)).
There exists C > 0, such that

ililg(k + 1)*E[(T3*(X,) — U3 (X0))Y] < CF,

sup(A + 29 + 1) E[(T2(X,) — U2(X0)Y] < Ct2.
A>0

(5.8)

We start with second moments and afterwards, we provide an automated procedure
how to compute higher order moments using Mathematica.

5.2 Moments up to second order

2 A—00 2 A—00

Here, we show that (A+1)¥12 222 1 and (A+20+1)¥12 22 1 in 1.2 (Lemma 5.1)
and study the second moments of the increments of t ((A—i—l)\lli?(Xt) 1) (Lemma 5.2).
We start by defining some functions which appear in the first and second moment equa-
tions for the polynomials ¥}? and @;2 defined in Example 2.5.

Definition 5.6 (Some functions on U).
We define the following functions in II':

V(U7 p) =1,
VR(Ur ) = < N e,
(U, ) = WX (U7, 1)
‘11;2'23(([]77“7#)) <'u®]N e»\(r(ul,u2)+r(u2,u3))>7
@3\2,34(((], ) = <,u®]N, 67/\(r(u1,uz)Jrr(ug,,M))>7 5.9)
V((Ur, ) =1, ‘
W (T, 1) = (N, g may e 1)),
V(O ) = TR ),
@}\2,23((&7,7#)) (u ®N ]]-{al (Lz}]]-{az ayy€ /\(T(ulyu2)+r(u27u3))>’
WU 7 1) = i Ty Lm0 2 Tl
and centering around the equilibrium expectations
e wiRe
T TR,
Ti\2723 = \113\2,23 a %\Ilg\ a )\iQW’\ + 2(A +)\2)—:26)\+3)’
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4 4 2 2A+ 15

Ti2s4 . pl234 \1112 23 | 2 pl2 12 _

A A 3 15 2A+3(/\+5) A 15(A+3)(A+5)’

- 1

T2 = w2 — 5.10

A AN+ 41 (5.10)

T = TR
- ~ 1 -~ 2 -
Y1223 12,23 Jl2 _ 12

A A 249 2 A+204+2 7

N A+ 3046
(0 +2)(A+ 0 +2)(2\ + 39 + 3)’

S ~ 4 - 4 ~ 21— -~
T;2,34 — \:[112,34_ \1112,23_’_ \Iléi‘f' ( ) 12

oA 9+3 A (0 +3)(20 +5) B+IH\+20+5) *
B 2A+9 — 292+ 15
(04 3)(20 +5) (A + 29 +3) (A + 209 +5)

Remark 5.7 (Connections and a first moment).

Our main object of study are the functions ¥1? and @3\2 Note that since X, has the same
law as X, and since in X, the time it takes that two randomly chosen lines coalesce is
an exponential random variable R with parameter 1, we have

1
E[U}*(U)] = B[(u®N, e X (2))) = Ble M) = ——. (5.11)
A+1
Moreover, if mutations arise at constant rate ¢ > 0, consider again two randomly cho-
sen lines which coalesce at time R, and the first mutation event at an independent,
exponentially distributed time S with rate 9, using (5.2):

E[U2(U)] = E[(1®N, (g, —apye M2 = Ele™ 1 pogy]
1 (5.12)

— R[,—AR S — Ele~ A +9R
E[e R .P(S > R|R)] = Ele = 5T

Moreover, we write

(w2 (@) - (VW) ) = (o e (N, =)
= (N Al b)) — w2 )
(5.13)

and analogously for \1112 3,

Next we compute the action of the generator of X on the functions from Defini-
tion 5.6.

Lemma 5.8 (Q¥, and Q7).
1. Let () be the generator of the tree-valued Fleming-Viot dynamics. Then

QU2 = A+ 1)U+ 109,
Q\Ijil% = —(2) + 3)TL pl223 | 2\11 ‘I’zm
QU3 = —(2x + 6)\1/12 SRR G P4 S 5.14)
QT2 = —(A+ 1Ty ’
QY = —(2) + 3)T12 28
QT2 = —(2) + 6) T3
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and R
A +20+1)T2 +1-99,
pr” B = (2N 430+ 3) U3 L 4u)?
QDL < A 0 )T B 20 -
—(A 20+ )T '
mf” %= (20 + 39+ 3)T2%,
QT2 = —(2) + 49 + 6)T )%
2. The following functionals of X = (X;);>( are martingales:
(e(/\+1)tT}\2(Xt))t20’ (6(2A+3)tT}\2,23(Xt))t20’ (6(2A+6)tT}\2,34(Xt))t20’ (5.16)
and
(e(MQMl)tTiQ(Xt))tzo’ ( (2A+3ﬁ+3)t’/f§\2723(Xt))tZO’ (6(2/\%1”6)@?’34(Xt))tzv (5.17)
Furthermore for all s > 0 and all k € {12;12,23;12,34}
E[Y%(X,)] = E[T%(X,)] = 0. (5.18)

Remark 5.9 (Equilibrium expectations of ¥, Tk,
Since E[T%(Xx)] = [T’“( ~)] = 0 by (5.18), it is also possible to compute the equilib-
rium values for \I!”C and \Il”C We write for later reference,

v12:23 _ 12,23 _ 5\ +3
A A A+ 1A+ 1)(2A+3)

_%(\I’%i_ 2)\1+1) _ALH(\W—%H)’

4N+ 18N +9
11234 _ 12,34 _ 519
A A+DA+3)(2A+1)(2A + 3) (5.19)
_ é(\lll2’23 _ 5)\"‘3 )
3\ A+ 12X+ 1)(2) + 3)
4 1 2 1
T \:[112 o \1/12 -
+15( 2A 2)\+1>+3()\+5)( A /\+1)
and
12,23 _ 12,23 _ 5A+69+3
A A (A 429+ 1)(2X + 29 + 1)(2X\ + 39 + 3)
_L( 12 1 )_ 2 (’\12_¥)
D+20 2 242041/ A+0420 0 AN+20+1/)
F1231 _ G1231 AN2 +2X(50 +9) + 219 + 692 + 9
A (A+29 + 1)(A+ 20 + 3)(2X + 29 + 1)(2) + 39 + 3) 5 20
4 ( 12,23 S\ + 69 + 3 ) (5.20)
349 (A + 209 + 1)(2X + 29 + 1)(2)\ + 39 + 3)

4 1
e (7% - s
(W+3)(20+5)\ 2 2442041

n 2(1 - 1) (A12_ 1 )

(O+3)A+20+5)\ > A420+1

where the terms after each \Il’§ and \fl’/{ are the corresponding equilibrium values.
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5.3 Proofs of Lemmata 5.1, 5.2 and 5.8

Proof of Lemma 5.8. The results in (5.14) and (5.15) follow by simple calculations. The
stated martingale properties are consequences of general theory; see Lemma 4.3.2
in [8]. In particular, since the equilibrium distribution of X is ergodic, for k €
{12; 12,23;12, 34} and Ao = A+ 1, )\12,23 =2)\+ 3, /\12734 =2\ +6,

Errigyg]::nnlﬁuripxg]: nn1e—kk“—”EuTipxg}=:0-Err§@ng (5.21)

which can only hold (note that |E[T’“( s)]| < oo by definition) if E[T%(X;)] = 0. Re-
placing A\; by )\k, )\12 =A+29+1 )\12 23 = 22+ 30 + 3, )\12 34 = 2X\ + 49 + 6 gives the
corresponding results for the expectations of T’i. O

Proof of Lemma 5.1. We only give the full proof for the first assertion in (5.3) since
the second follows exactly along the same lines. The proof amounts to computing the
variance of ¥12. Therefore, we need to understand the expectation of (¥}2)2 = ¥;**
(for the last equality, see (2.6)). To this end we express the ¥,’s in term of the T)’s and
obtain

1
\1112 _ TIQ s
A + )\+17
5A+3
228 _ yl22s T12 12 7T
g - A T DA T DA )
gl234 _ pl2s 7T12’23 i 7T12,12 MTH (5.22)
YT TR TR TR0
AN + 18X +9
+

A+DA+3)A+1D)(2A+3)°
Together with (5.18), this implies
E[(A+1D)U(X,) - 1)’ = A+ 1)? - B0 (X)) — 20+ 1) - B[U(X,)] + 1
B 2)2 Ao, (5.23)
A E3RA+1)(2A+3) '

O

Proof of Lemma 5.2. Again, we restrict our proof to (5.4) since (5.5) is proved analo-
gously. We compute

E[U}*(X,)T3*(Xo)] = B[ ¥,*%(X) — m‘l’u(XO)
9)2 (5.24)
T+ 12 +3) A+ D)(2A 1 3)
and (recall that we start in equilibrium)
E[(03*(X;) — ¥3*(X0))?]
= E[(T3%(X1))? — (U3%(X0))? — 2032 (Xo) (W) (X)) — U3*(Xo))]
- E[Q\If (X, )/ QTL( s)ds}
t
— [ BRUECO + BT Fllds (5:25)
0
t
= 2/ A+ 1)e" s s B[T12(X0)T2(X0)]
0
< 74 t
—(A+1)2
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and the result follows. O

5.4 Moments up to fourth order

For the proofs of Lemma 5.4 and Lemma 5.5 we use moment calculations of the
increments of (¥12(X,));>0 and (¥12(X;));>¢ up to fourth order. The calculations are
presented in an algorithmic way such that higher moments can be computed along the
same lines. The fundamental idea is that all computations that need to be done are
linear maps on the vector spaces:

V= span({¥% : (U,r, p) — (u®N, [] e (). T finite subset of N?}),
(i,4)€T
Vy = span({0% : U, r,p) = (N, [1 Lfai—a,ye"“0%)) : T finite subset of IN?}).
(,4)€T
(5.26)
We point out that one advantage of using matrix algebra is that it is possible to use
computer algebra software such as Mathematica for automated computations.
Apparently, a basis of the vector spaces V) and V) are given by (recall from Defini-
tion 5.6)

. 12 5,12,12 512,23 12,34
U, = (0, wi2 0212 gl plat ) (5.27)
I - =0 12 $12,12 312,23 312,34
Wy o= (U, 05, 0,775, 0 7 g ot ), (5.28)
respectively. By inspection of e.g. Lemma 5.8 it is clear, that the generator (2 gives rise
to linear operators V), — V, and V), — V,. The bases ¥, and ¥, can be ordered such
that the matrices representing the linear maps €2 on V) and V, are upper triangular;
see also Lemma 5.8.

In the next section, we give the action of {2 on the first 36 basis vectors for each
basis. The last basis vectors in these collections are given by

\IJ}\2734756778 . (U, T, M) — <M®]N7e—)\7‘12,34,56,78>’ (5.29)
where we write 712,34,56,78 “— T(ul, Uz) + T(’LLg, U4) + T(u5, u6) + T’(U7, u8), and
£12,34,56,78 777\ _
WAOTE (U, ) = (0™, Loy =0 as=as,as=as,ar=as} € HO50), (5.30)

respectively. Because of (W12)* = @l?345678 ang (pl2)4 — gi23456.78 poth 36's basis
elements play important roles.

The matrix representation of the generator (2

Here, we give the matrix representation of the generator 2 in terms of the basis ¥,, i.e.
we find matrices A and A such that

T _ 4wT T _ a7
QU, =AY, QU, =AY,. (5.31)

The following list contains the action on the first 36 basis vectors from ¥, and i,\-
In 4. as an example (see below) we are dealing with the function
,**(and \f/§2’34), for which we use /" /" \ as abbreviation. (5.32)
As this symbol indicates, in \I/§2’34, two non-overlapping pairs are sampled.
We have already seen in (5.14) that

QU = — (20 4 6) T, 4 2012 4 402, (5.33)
QU = — (20 + 49 + 6) T\ 4+ 2012 + 4037, (5.34)
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Our list only contains the last two terms (which are equal in both equations) which arise
from /" /" by merging of a pair of leaves, i.e. merging for example the marked
leavesin/ 3 ¢ ) to /7 Y\ or merging the marked leaves in ¢ % /) to /). The

coefficient of \Ili2’34 in 9\113\2’34 (and of @3\2’34 in 9@3\2’34) is given such that the sum of

coefficients in Q\I’}\Q’M equals A times the number of pairs (i.e. 2) in \I/§2’34 (and ¢ times

the number of different indices (i.e. 4)). Since the table would be the same for the \f/’;s
we restrict ourselves to the U5’s.

\I/f\’z ° ——

Ul2=/"\ —1x e

Pizi2 = ﬁ —1x e

U = YT = 2xM 1xA)
\113\2’342 N N = 2X0)N Ax YN

pen s A 1y
21223 = AN 1x N 1) 1xA

\I!§2’13’23 =Y =3
\Il§\2’12’34zﬁ M = 1x/\ lxﬁ A4x Y

P22 = ST 3k Y 3x Y
.ql}\2’23’345m = 3x/Y 2V 1k

R e aTa e ata ataYaeh

4x YTV
12. P50 =N N MY 5 3 MY 1237V MY

13. \I/i2,12,12,12 EA 5 1x e
14. \1112’12’12’23;@/\ S 1xA 1xﬁ

15. Wi21228:23 = AV ox A 1x@

16, wi»1213.23 AN - 1A 2 A

17, W33 AN S 1 v 20 AN AR 1A
18, WP — ~AA L 1 v 20N 20 1A

19. W23 = SN S 3x AV 1x Y 2 AN

20, WEII Z AN S N 2 AV

21 W22 AN L1 v 20 2 AN AR

22, U223 A AN L ox AN ax AV

23. W§2’12’12’34£A A S kA AN

I e e e e e e aY aaataas
2x/ VY 1YY

25. W22 - SN S 2x YN ) 23 YV 1AV
2x VY 2 Y Y 1AV N

© ®N o U A~ e=o

_ =
= O
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27.

28.

29.

30.

31.

32.

33.

34.

35.

Path-properties of the tree-valued Fleming-Viot process

P22 = AN Sk YN ) 6x YN 0

P23 — AN A 1k Y 20 O Ax YT 2 Y
1xA M

P22 AN N S x ) Y 1YY 1A MY 23 YT
2% YA A 1A M

P22 = SN N xS 3N M 6x Y Y

P20 — SN VN Ak Y N Ak YTV Ax Y Y
xAYS O 2 Y

P20 — AN N N Sk N 2x AN Y AxA Y
8x A Y\ M

P22250 = AT N S Ix YN O 3x0Y Y Y Bx Y Y Y N
257V NN 3x AV MY

e s s a Y a M  aa e aaYax e as
Ax YN 25 A NN 1k YN M
PL2BAET — NN N N S 2% 7YY Y 23 Y MY

e aveatriayayaiiaahYa
8x Y YT M

W§2,34,56,785f\ NN N AN N O 240N Y MY

For the matrices A (and ﬁ) representing €2 in terms of the basis ¥, (and ﬁl\), we give

here only the first 13 (5) rows and columns for A (11), which are dealing with samples
of at most three (two) pairs (i.e. |Z| < 3 (< 2) in (5.26)). For A, we get

0 0 0 0 0 0 0 0 0 0 0 0 0]
—1 A+1 0 0 0 0 0] 0 0 0 0 0 0]
—1 0 2\ +1 0 0 0 0 0 0 0 0 0 0
0 2 -1 2\ + 3 0 0 0 0 0 0 0 0 0
0 2 0 —4 2\ + 6 0] 0 0 0 0 0 0 0
-1 0 0 0 0] 3IX+1 0 0 0 0 0 0 0]
—A = 0 —1 —1 0 0] —1 3\ +3 0 0 0 0 0 0]
0 0 -3 0 0 0] 0] 3\ + 3 0 0 0 0 0]
0 —1 —1 0 0 0 —4 0 33X+ 6 0 0 0 0
0 0 0 -3 0 0 -3 0 0 33X+ 6 0 0 0
0 0 0 -3 0 0 —2 -1 0 0 3N+ 6 0 0
0 0 0 —1 -2 0] 0] 0 —1 -2 —4 3X + 10 0]
0 0 0 0 —3 0] 0 0 0 0 0 —12 3\ + 15
) ~
while for A we have
0 0 0 0 0
-1 A4+20+1 0 0 0
—A = -1 0 2 +29+1 0 0
0 2 -1 2A+ 39+ 3 0
0 2 0 —4 2\ + 49+ 6

Note that both matrices are diagonalisable. The reason is that the submatrix contain-
ing the same eigenvalue (take 3\ + 6 in A above as an example) is diagonal. Hence,
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there are three independent eigenvectors for this eigenvalue and so, we find a basis of
eigenvectors.

In the rest of this section, the calculations for the \I'k’s and \I/k ‘s are completely
analogous using the T”“s instead of the 'I"k s. Hence, we only present the calculations
concerning ¥5’s.

Conditioning as a linear map

During our calculations, we need to be able to compute terms like
E[ZZ=1 akW§(Xt)|fs] for s < t. We do this using the following procedure. We
have given the following objects:

1. A basis
Tyo= (04, (5.35)

such that QY% = A\, Y%, i.e. T} is an eigenvector of the generator (2 for the eigen-
value )\, (where k € {();12;12,12;12,23;12,34;... }. As argued below, these eigen-
vectors exist, since A is diagonalisable.

2. A diagonal matrix D,_, with diagonal entries e~**(*=%) in the kth line. Since the
Ar’s are given by 1., this matrix is readily obtained.

3. An invertible matrix My j = (M}p*) , such that ¥, M >=7",and T, M =3,.
These two matrices accomplish a change of basis from ¥ v, toY, and back.

Since Y, is the basis of eigenvectors of the matrix A, the matrices M\; and M T
are obtained by standard linear algebra. We stress that both matrices are lower
triangular since A is lower triangular.

Then, because (e’\’ct’f’/{(t))tzo are martingales, (compare with Lemma 5.8),

= MI%* Dy M%: 'E)\(XS)T'

This means that conditioning linear combinations of elements in ¥, (X;) on Fs can be
represented by a composition of linear maps.

Multiplication with ¥3}? as a linear map

We need to compute the action of multiplying an element of V, with \IJ}\Q. Since V), is
actually an algebra of functions (see Remark 2.5 and Remark 2.8 in [14]), this can be
done. We have that
\Iliij;\r _ (\1/ \1112 B34 p12,12,34 ;12,2345 ) (5.37)
v, = ¥y , ool ). .
This means that there is a linear matrix () such that

UU, = QUy. (5.38)

Apparently, @) is the matrix for a linear map on V,, with respect to the basis U, .
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5.5 Proof of Lemma 5.4

Again, we only give the calculations for the ¥’s in detail. We use

(()\ + 1)@%\2 o 1)4 — ()\ + 1)4\:[/;2,34,56,78 _ 4(}\ + 1)3\1112734756

(5.39)
+ 6N+ )20 4N+ )T 41
By construction, we obtain for all k € 7
B0 (Xoo)] = BI(X\(Xoo) My k] = (M o (5.40)

since E[T% (X )] = 0 for k # 0 as in (5.18). Hence,
A+ 1P (Xe) =1,
AN+ 2603 4+ 4902 + 36\ + 9 1 5 1
4 3 2 :1+7_72+O(73>’
ANt + 2403 44702 + 367+ 9 2\ 02X A
36A7 + 618X6 + 4143)\5 + O(A\?)
36A7 4 56470 + 3487A5 + O(M)

3686416 + 1536000A1° + 28807680114 4+ O(A3)
36864116 + 1425408A15 + 24729088\ 11 + O(A13)

:H% 3169;)2+O( )

A+ 1?0 (Xo) =

()\ + 1)3\11;2,34,56()(00) _

(A+1) 12345678(Xoo):

(5.41)
Plugging the last expressions in (5.39) gives the result.

5.6 Proof of Lemma 5.5

Now we can compute the fourth moments of the increments of ¢ — (A + 1)¥!2(X;).
Again, we only give the proof of the first assertion. The second follows by replacing the
\IJ’/{'S by the \IJ’/{'S. Using Minkowski’s inequality and the fact that we start in equilibrium
we have

(BIR0) - W) ) < (BIUPE0) )+ (Bl )
_ 2(E[\I!12 ,34,56, 78(X0)D1/4
and therefore, since E[\If12 BL56T8 (X )] = O(A™*) as A — oo by (5.41), we have
A+ D'E[(T(X,) — T (X0))") < 2' (A + D*E[W,>*1°07 (X)) = 0(1). (5.43)
Thus, the expression on the left hand side of (5.8) is bounded.
Now, using
(a—b)* = a* — b* — 4b(a® — b®) + 6b%(a® — b?) — 4b%(a — b) (5.44)
we obtain,
E[(W3%(X,) — ¥3*(X0))"]
_ E[W12,34,56,78(Xt) _ @12,34756778()(0)]
= A by
_ 4E [\111\2 (XO) (\Ili2’34’56 (Xt) _ \IJ§\2,34,56 (XO))}
+ 6E [T, (X0o) (032 (X) — w377 (X0))]
_ 4E[\I’1\2734756(X0)(\I/}\2(Xt) _ \I/}?(X()))] (545)
t t
=4 /0 E[U12(X0)Qw} %0 (X,)|ds + 6 /O E[0,7%(X0) Q> (X,)]ds
t
~4 [ B () 0u (X, s
0
EJP 18 (2013), paper 84. ejp.ejpecp.org

Page 35/47


http://dx.doi.org/10.1214/EJP.v18-2514
http://ejp.ejpecp.org/

Path-properties of the tree-valued Fleming-Viot process

because W}>*°%7(x,) < ¥, 2245078 X)), since we start in equilibrium.
Let us consider the expectation in the second term on the right hand side. We have

B[, (X)W, (X,)] = B0, (Xo)E[QW,**(X,)|Fo]]
= E[‘I’IQ’M(XO)(A'E[‘I’ (X )|]:0])12,34]
E[0,>**(X)(A - MT*E (X7 (X)|Fo]) 15.34]
= E[W}>*(Xo)(A- MT*D My 20, (Xo))
= B[V} (Xo) (A My D M3 QU (Xo))

(5.46)
12,34]

12,34]

= E[(A- My> DaMy? QQU,(X0)) 1y 5,

The expression in the last line can easily be integrated in s over [0,t], because only
D, depends on s. In addition, X is in equilibrium and hence, the expectation can be
evaluated using the equilibrium distribution of X'. All three terms in the right hand side
of (5.45) can be computed analogously. Using Mathematica, we see that (5.8) holds.

6 Proof of Lemma 3.4, Propositions 3.3 and 3.6 and Theorems 3
and 4

6.1 Proof of Proposition 3.3

By Lemma 3.4 we have to show that (3.7) holds. Recall ¥}? from (4.14). We abbrevi-
ate ¥}? := U1?(X,,) and compute, using Lemma 5.4

NE[(A+ 1w - 1)1 22 % (6.1)
Therefore, there is C' > 0, such that
E[(A+1)02-1)4 ¢
P+ 1)012 1| > ) < ELAF DY = U] 6.2)

et — et
It follows that almost surely |(n + 1)¥1% — 1| > ¢ for at most finitely many n by the
Borel-Cantelli lemma. Thus,

1= lim [A] W3, <hm1nf()\—|—1)\1112 <limsup(A + )W < lim [A+ 1703, =1 (6.3)
A—00 A—o0

A—00

holds almost surely and the result is shown.

6.2 Proof of Lemma 3.4
Recall that (3.7) is the short form of

(A+1) /,u?f(d(ul,ug))e_’\’“("l’“?) Az, (6.4)

Furthermore, since F;(¢) is the probability of sampling a leaf from B;(¢) under the
sampling measure (and hence, F;(g)? is the probability of picking two leaves from B;(c)),
for every realisation of N, F; and u., we have

1 1 1
g ZF’L'(E)Z = g /u?f(d(uhu2))]]-{r(u17u2)§6} = EZ/[O,E]. (6.5)
i=1

Here we set v == r(-,-),u%2, i.e. the distribution of the distance of two randomly chosen
leaves. Thus, the assertion of Lemma 3.4 is the equivalence of A [ e **v(dx) Ao,

and %V[O, €] 2% 1. This equivalence is implied by classical Tauberian Theorems, as e.g.
given in Theorem 3, Chapter XIII.5 of [12].
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6.3 Proof of Proposition 3.6

We proceed in three steps.

+ Step 1: Tightness of one-dimensional distributions of Z*.
¢ Step 2: Moments and covariance structure.
+ Step 3: Tightness of Z* in path-space (in the space of continuous functions).

Step 1: Tightness of one-dimensional distributions of Z*. We obtain from Remark 5.9,

o 1
E[(Z))%] = AE[(Mt + 120123 o\t + 1)W)2 4 1] 22 5 (6.6)
which shows the claimed tightness.

Step 2: Moments and covariance structure. For the covariance structure, we have to
compute moments of U2 W!2 which are not included in the manuscript up to here. We
set

12 23(<U T ’u)) <'u<g>]N7 e—/\r(ul,uz)—)\/7>(u2,u3)>7

)\ A
12)\?:4(((] T N)) <,u®]N7e—/\r(ul,u2)—)\’r(u3,u4)>7
1
T2 =02 -
A + A+1
1 1
T12’2,3 — \1112,2/3 _ \IJ ,— 12 \Ijlg
A A A 9 T AEA N+ 2 A N 12 A 6.7)
AN AN+ 4N + 12
2N+ 2)(N 4+ 2)(A+ N +3)’
4 4 1 1
T1234 . 12,34 _ 7\1112 2 vl w2 12
A A T3V T EYARA +3()\+5) /\‘*‘3(/\,+5) b
~AM 425X 425\ 4150
1I5(A+5)(N +5)(A+ XN +6)
Then 12,23 2,23
QUAT = —(A+ XN +3) 037 + U2 + U + 012,

A 1)T33 (6.8)
mri?f? = —(A+ XN +3)157,
O = —(A X +6)T K

—(

Q\I/?;?“ =—(A+XN+6)T 1234 + 4\1/123,3 + U2+ w2
—(
—(

Now, in order to compute the covariance structure and higher moments, we write, again
using Mathematica,

E[Z)Z}] = AE[(sA + 1)(tA + 1) U133 — 1]

_ 4stA\3
T s+ OAN+D)((s+ A+ 3)((s + A +6) (6.9)
A— o0 4st
(s+1)3"
For the third moment,
E[(Z})?) = AY/2 16833 (5t A% + 9tA — 10) A-o0,
¢ (A 4+ 2)(EN 4+ 3) (A + 5)(2tA + 1) (2tN + 3)(3tA + 1)(3tA + 10) ’
(6.10)
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The fourth moment was already given in (6.1).

Step 3: Tightness of Z* in path-space. Here, we show that there exists C' > 0, which is
independent of A, such that

sup A - E[(IA + 1)U 3 (X)) — (SA+ DU (X )2 < C(t — 5)? (6.11)
A>0
for 0 < s < t. Tightness then follows from Step 1 and the Kolmogorov-Chentsov crite-

rion. In order to show (6.11), we simplify the notation and suppress the dependency on
Xo. From (6.7), we read off E[\I/g\i’f\l] Then, the result follows from

(AN + 1)U — (sA+1)T12)2

( , ( (6.12)
= (A + 12005 = 2(sA + 1)(tA + DTA + (sA + 12013,

with an application of Mathematica and (6.11) is shown.

6.4 Proof of Theorem 3

As in the proof of Theorem 1, we only need to show the assertion in the case o = 0
due to absolute continuity recalled in Proposition 2.11. In this case, the proof of the
theorem requires the following three steps:

e Step 1: Instead of starting in Ay, it suffices to start in equilibrium and then
show (3.24).

¢ Step 2: Assume that A} is in equilibrium, i.e. X, 4 Xoo. Then, the set of processes
{(A+1D)TR2(X,) — )0 : A >0} (6.13)

is tight in Cr([0, 00)).
* Step 3: The finite-dimensional distributions of {((A + 1)U}*(X:) — 1)>0 : A > 0}
converge to 0 as A — oo.

These steps imply that the object in (3.24) converges to 0 in distribution, which is (in
the case of convergence to a constant) equivalent to convergence in probability.

Step 1: Start in equilibrium. Let X = ()?t)tzo with X; = ([Zt,?t,ﬁt) be the tree-valued
Fleming-Viot process started in equilibrium. Then, X and X can be coupled such that
fore >0

BN, 6) = (™, ¢) (6.14)

for all ¢ : ]R(]g) — R which depends only on elements in r with values at most .

Recall the Moran model approximation. Observe that distances evolve with time of
rate ¢ and may change by resampling events by being reset to zero. The coupling arises
in this model for every N by taking the same resampling events for X and X which
defines the two processes on a common probability space. For this coupling,

sup (A+ DILR() ~ P& = sup (A4 DI = B Ly o™ )|
e<t<r e<t<r
< (UEN XY+ (PN, NeTAE) = 2) e A2,
(6.15)
Taking now on this common probability space the limit N — oo results in the coupled
laws.
Hence, it suffices to prove the assertion when started in equilibrium, i.e. 1. holds
for all assertions which concern properties which depend only on distances below a
threshold and in particular all limiting properties close to the leaves.
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Step 2: Tightness of {((A + 1)¥i?(X;) — 1);>0 : A > 0}. This is clearly implied by
Lemma 5.5 and the Kolmogorov-Chentsov criterion for tightness in Cg ([0, 00)).

Step 3: Convergence of finite-dimensional distributions to 0. This follows from
Lemma 5.1.

6.5 Proof of Theorem 4

We proceed in several steps.
* Step 0: Warm up; computation of first two moments of W), (t) — Wy (s).
* Step 1: The family (Wy)x>o is tight in Cr([0, 00)).

« Step 2: If (W(t));>0 is a limit point, then (W (t));>0 and (W ()% — t);>o are both
martingales.

Throughout we let (F;);>0 be the canonical filtration of the process (X;):>o.
Step 0: Computation of first two moments of W) (t) — W (s). We start with some basic
computations which we will need in the sequel. First, recall that (A + 1)T§* = (A +
1)¥}? — 1 and by Lemma 5.8

E[(\ + DYTR(X)|F] = e M9 (A + DT R(X,). (6.16)

Then, by Fubini’s theorem

E[Wa(t) — Wa(s)| Fo] = )\/ B[O\ + 1)T2(X,)|F.] dr
/\/t (=) (A + 1)TL2(X,) dr (6.17)
e (A TR (X,).
We compute
(A+DT2 = A+ 12U oA+ )T} +1
— O+ 1)2<Ti2,34 + %T}\Q’% + %T}\Q’w + ()\_2|_(;\)EL)\6_?_5)T§2
2
Tox 1)(;11 3+)(12?++1i(2x n 3)) 200+ DY -
— O+ 1)2<T}\2’34 + %T}\Q’% + %T}\Q’w) _ ()\_8|_(;\)J(r)\1_3_5)ri2
4 22
A+3)2 A+ 1)(2A +3)’ 6.18)
which already implies that
E[Wa(t) — Wi(s)|Fs] 2220 in L2, (6.19)
since we started in equilibrium. Hence E[Y%(X()] = 0 as in Lemma (5.18).
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Next, we come to the second moment
t
E[(W(t) - Wa()?7] =2 B[ ([ (0213 ar) |7

2>\2~/t /tE[(M1)r§2(xm)E[(A+1)T§2(XT2)|fm]|m dry dry

O (ra—r (6.20
=2)\%. // [N+ 1)2T32(X,, e WD 2(X, )| F] dre diy )

(1_ —QEDE=)) U B[(A 4+ 1)TR2(X,,))2|F] di

)\—I—l
:t—S—‘rA)\,

with
Ay =Ax1+ Axa+ Axs,

A ¢ 4N
= —1)d
M / (()\+1)()\+3)(2)\+1)(2>\+3) ) E
222N+ 1) ,
A 22Vt (1= —(2X+6)(t—s) T12,34 X
M TN 6 (< € )T

42X +6) _ _
1 — =@M (t=) 1223
3(2>\+3)( c )T () 621)
2(2A+6) _ _ '
] — e~ (A2)(t=0))p1212 %
+ 5(2)\+2)( ¢ )TN ()
8(2) + 6) N
_ 1— (A+1)(t—s) T12 X
= A1+ Axoo + Ay s,

t
Ay :2>\2>\+1/ e~ AV U B[(A 4 D)T2(X,,))?| Fs dry,

S

where
NA+1) [ 1234 AX2 + 180+ 9
Ay g = 2 (T9(X) — 7
ML T3 ( T X) (A+1)(A+3)(2)\+1)(2/\+3))
200+ 1) (A3 +6A2 + 8N +24) 1
Ax22 = — T2(X,),
D3R NGy A
- 22*(A +1) SAZ(A+1) _ ~
A (2A+6)(t—s) A \A T 1) 012,34 X -2 AT (2A+3)(t—s) 12,23 X,
28 S SR G Al 1oy ey N
_ AN (A +1) 200+1)  _ s
(22 +2)(t— 5)7142 12 _ AN ) OG- 12y )
5(2A +2) Xt A2 +5)° N (Xs)
Since
Ay 22220,
AA,gl,AA,22—>0 in L2, (6.22)
A)\’23,A)\’3 A—)_oo} 0 in Ll,
we have

E[(W(t) — Wx(5)?|Fs] 2225t —s  in L. (6.23)

Step 1: The family (Wy)xso is tight in Cgr([0,00)). Again, we use the Kolmogorov-
Chentsov criterion. To this end we bound the fourth moments of the increments in
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W by

E[(W(t) = Wa(s))"]
:xl.E[(r;?(Xt) T12(X0) /0 A+ 1)T2(X )ds—q/§2(Xt)+\Iz§2(X0))4}

t (6.24)
<At (E[(T}\Q(X ) — (A + 1712 )ds) ]

0
+E[(W(X) - W1(Xo)) ]).

The second term is bounded by Ct? for some C > 0 which is independent of )\ by
Lemma 5.5. For the first term, we use the Burkholder-Davis-Gundy inequality and

write (recall Lemma 5.8 and the quadratic variation of the semimartingale ¥1?(X) =
(U3%(X¢))i>0 from Remark 2.14) by

AL E[(T;Q(Xt) —T2(X) + /Ot(A + 1)T§2(Xs)ds)4}
< )\4E [[\1112()()]2]

_ )\4/ / 12 23 (X)) - ‘I/}\2=34(Xr)) . E[‘I’i\Q’Q?’(Xs) B \1&2,34()(3)']_;]] dr ds.

(6.25)
We have to show that the integrand is of order 1/)\?, if X is in equilibrium.

First, we compute the conditional expectation using Lemma 5.8.2 using (5.22) and
obtain

E[\P§2,23 (Xg) . \Iji\2’34(Xs)|fr]

. i 12,12 1 12,23 12,34 2 12
_E[mTA (Xe) = T3 (X) = T(Xs) (A+2)(A+5)T* (%) f’“]
/\2

+
O+ DA+ 3)2A - 1)(2X + 3)
1 1
— 6_(2>\+1)(S_T)TOT§\2’12(XT) _ e—(2>\+3)(s—r)§fr§\2,23(XT) _ 6_(2/\+6)(S_T)Ti2’34(X7«)

— 1)(s—r 2 1 >\2
— e () >m A2(Xr)+(/\4_1)(,\4—3)(2/\4—1)(2)\4—3)'

(6.26)
Abbreviating T’“ = Tk(XOO), note that by (5.19) and the last display, the integrand

in (6.25) is a linear combination of terms of the form E[(¥}*** — ¥}*%*) (W% — E[¥X])] for
k€ {12;12,12;12,23;12,34}. We compute all these terms:

E[(\I/}\2’23 B @}\2’34) (\Il§2 _ L)}

A+1
— E[\Ij12’23’45 _ \1112,34,56] _ 3 —]i‘_ 1E[\II§\2723 _ q/i2,34}
AN3 (52 + 9 — 10) (6.27)

T O+ D20+ 3) (A £ 5)(4X2 + 8X £ 3)(9X% + 51N + 76 + 20)
1
=0(51).
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E[(\I&Q’QS _ ‘1’3\2’34) (\I/iQ,m B 1 )}

22 +1
_ E[\P§2’12’34’45 _ pl212,3456) 2)\1+ 1E[\I/§2’23 _ \1112,34]
- N3 (1576A° + O(X)) (6.28)
C 3N+ 3)(2A + 1)2(4X + 15) (202 + 5A + 3)2(960° + O(A4))
1
=0(57)-
. SA+3
El(p12:23 _ gl234 (1223 _
[( A A )( A (/\+1)(2)\+1)(2/\+3)>}
SA+3
— E|w122345,56 _ ;12,23,45,67) _ E[pl223 _ 1234
[ A ] A+1DA+3)(2A+1)(2A + 3) 7 .
_ 22%(683976)% + O(A\?))
9N+ 3)(2A + 1)2(202 + 5X + 3)2(4A2 + 41\ + 105)(1152\7 + O(X6))
1
=0(55).
(6.29)
; : ; 4AN? + 18X+ 9
El(p1223 _ gl234(gl234 _
[( A A )( A (/\+1)(/\+3)(2>\+1)(2>\+3)>}
4N+ 180 +9
— R[pl2:23:45.67 _ (;12,34,56,78) _ Elpl223 _ 234
7 A ] A+ 1DA+3)2A+1)(2A +3) 7 .
B 4X2 (2048071 + O(A19))
O (AE3)2N+ T)(2X 4+ 1)2(2X2 + 5) + 3)2(4608)\9 + O(\8))
1
=0(55).
(6.30)
which shows that the integrand on the right hand side of (6.25) is O(1/)\%).
Hence, we have shown that there is a constant C' > 0 such that
E[(Wa(t) — Wa(s))*] < C(t — 5)? (6.31)

and we have shown tightness of {(W(t)):>0 : A > 0}.

Step 2: If (W});>0 is a limit point, (W,);>0 as well as (W2 — t);>o are martingales. Let
W = (W;)¢>0 be a weak limit point of {(Wx(¢))i>0 : A > 0}. The claimed martingale
properties follow by the same arguments as in Step 3 of the proof of Theorem 2.

7 Proof of Theorems 5 and 6

7.1 Proof of Theorem 5

To get a first idea, let us do a little computation. By Fubini’s theorem, dominated
convergence theorem and Lemma 5.8, we get

T T
E[ / lim \I/}\Q(Xt)dt} = lim [ B[U2(X,)]dt
0

A—00 A—00 0
! (7.1)
= lim —— 1-E[QUi(X .
Jm s ) 0Bl
1
— 1 7<T—E\I/12 Xr) — W20 ):0
fm = (WX (X7) = T3°(0)]) =0,
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thus, since y; has no atom <= limy_,o P1*(X;) =0,

T
P(u: has no atom for almost all0 <t < T) = P(/ Ltimy o w12(xX,)>0) At = O) =1
0
(7.2)
Our task is to remove the almost in the P(.) on the left hand side.

As in the proof of Theorem 3, it suffices to show the assertion if X 4 Xo. Recall
that Q@12 = 1— (A+1)¥12 from Lemma 5.8. Hence, for all A > 0, the process (M, (t)):>0
defined as

t
My(t) = Ui2(X,) — UI3(Xo) — / (1—(\+1DWT3(X,))ds, (7.3)
0
is a continuous martingale with quadratic variation (recall Remark 2.14)

t
[My]e = / (U32%(X,) — 03*4(X,))ds. (7.4)
0
Using (5.22) and recalling from Lemma 5.8 that the T’s are mean-zero martingales

t
Jim E[M\(t)?] = lim [ E[¥>*(X,) - 0% (X,)]ds = 0. (7.5)
—00

A—o0 J

This implies for all € > 0 by Doob’s maximal inequality:

lim P( sup |Mx(t)| > 5) = 0. (7.6)

A—00 0<t<T

Then we can start calculating as follows. For all € > 0, using again Fubini’s theorem
and then (5.23),

¢
lim P( sup ‘/ (1— A+ 1)TR3(Xy)) ds’ > 5)
A—0c0 o<t<T ! Jo
t 2
= lim P( sup (/ (I— A+ 1)T3(X,)) ds) > 52)
0<t<T \Jo

< lim P( supT/t (1-(+ 1)@1%\2(X3))2ds > 52)
0
(

A—=oo \ << (7.7)
T 2
= 1im P( [ (1-(\+1)U2(x,) ds > 52)
A—00 0
T 2
< lim % / E[(1-\+1)U3(Xy)) ] ds
A—00 0
=0.
Hence, by (7.6) and (7.7), there is a subsequence \,, 1 oo with
sup |My, ()] === 0, (7.8)

0<t<T

t
sup ’ / 1— M\ 4+ DU (X,)ds| =250
o<t<T | Jo "

almost surely. Recall that we can characterize the existence of atoms by the property
whether we can draw two points at distance zero or not which we can in turn charac-
terize by the A\ — oo limit of the sample Laplace transform. Combining (7.3) with (7.8)
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and with (7.2) (which allows us to discard the \I/}\Z (0)) gives

P(u; hasno atoms forall0 < ¢t < T) = P( lim sup ¥} (X;) =0)
n—=o0ogct<T "

- P( lim  sup (MA" (t) + /Ot(1 — (A + 1)\111?L(X5))ds) - o) -1

Nn—=0 0<t<T

(7.9)

7.2 Proof of Theorem 6

It turns out that the following simple criterion for existence of a mark function is
useful.

Lemma 7.1 (Criterion for mark function).
An mmm-space (U,r,u) € Uy admits a mark function if there is a sequence ¢,, | 0 with

lim P(Qll = Ql2|rU(L(1,Ll2) < Sn) =1. (7.10)

n—
where (U;,2), (U2, 2s) are two independent pairs distributed according to u. Equiva-
lently,

<N®27 IL{alzag}IL{7“(u1,'u‘2)<z;‘7«b}> n—00
</-L®2, ]l{r(ul,uz)<5n}>

1. (7.11)

We proceed in three steps to prove Theorem 6.

* Step 1: Proof of Lemma 7.1.
e Step 2: An extension of Theorem 3.
¢ Step 3: Combination of Steps 1 and 2 gives Theorem 6.

Step 1: Proof of Lemma 7.1. Since p is a probability measure on U x A, we can write
p(du,da) = (my)«p(du) @ K(u,da) for some probability kernel K from U to A. We have
to show that K (u, da) only has a single atom for (7y ). u-almost every wu.

We proceed by contradiction and assume that K (u, -) is not concentrated on a single
atom for a set U’ C U of positive (ny ). u-probability, i.e. u(U’ x A) =6 > 0.

Then, for all sequences ¢, | 0

lim sup <M®27 ]l{a1:a2} ]l{u1,u2€U’,r(u1,u2)<En}>

=1-¢<1 (7.12)
n— o0 <:U'®23 ]]-{ul,ugeU/,'r(ulug)<6n}>

Applying this to the pairs (21, 4l;) and (s, ils) gives

limsup [P(Q[l = Q[2|’I“U(Ll1,ﬂ2) < 511)

n—oo

= limsupP(Qll = s|ry (U, Us) < &, 8,8y € U’) Py, Uy €U

en—0
+P(2l1 = Q(Q‘T’U(ill,ﬂg) < €p, i ¢ Us V iy ¢ U/) P(ﬂl el Vils € U/)]
<(1=8)-PlU,U eU)+PL ¢U' VU ¢ U') < 1.
(7.13)
Hence, (7.10) cannot hold if P(4l;, {l; € U’) > 0. This quantity however is by assumption
bounded below by 62 > 0 and we have shown Lemma 7.1.

Step 2: Extension of Theorem 3. We will show the following for \T@? from (2.7): For all
T <ooande >0,

lim P < sup |(A+1)TR(X,) —1] > s) =0. (7.14)

A—00 e<t<T
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In order to see this, it suffices — analogously to the proof of Theorem 3 - to consider

«a = 0 and to start in equilibrium X, 4 X . First, we assume that (-, -) is non-atomic,
i.e. (5.2) from Section 5 holds. In this case, we proceed as in Steps 2 and 3 from
Section 6.4. These steps rely on Lemmata 5.1 and 5.5, and the second assertions of
these lemmata imply (7.14). Second, consider the general case, i.e. 3(-,-) is not nec-
essarily non-atomic. It is straight-forward to construct a coupling (X, X ¢)t>0 such that
(X¢)i>0 and (Xt)tzo use the same resampling and mutation events, where mutant types
in (X;);>0 are chosen according to 5(-,-), but mutant types in (Xt)tzo are chosen (at
the same rate) according to some non-atomic (-, -). If Xy = Xy, it is clear that mutant
types in (Xt)tzo lead to new types in any case and thus, the inequality

T2(X,) < U(X,) < U'2(X,) = U'2(X,) (7.15)

holds for all ¢ > 0, almost surely. Recall that we have already shown in Theorem 3
that (7.14) holds if ¥12 is replaced by ¥!2, and since (-, -) is non-atomic, it also holds
for (X;);>0 by our arguments above. Hence, by (7.15), it also holds for @IQ(Xt), ie. we
have shown (7.14).

Step 3: Combination of Steps 1 and 2 gives Theorem 6. Fix 0 < § < T < oo. It suffices
to show that X; € IUIA“ark for all § <t < T. Using Theorem 3 and Step 2 above, take a
sequence &, | 0 and set \,, := 1/¢,, such that

P(lim A, (uP? e ™2y = 1 forall§ <t <T) =1,
n—oo

. . N (7.16)
P( hﬁm Al Lgg —apye” ") = 1foralld <t <T)=1.

We use Lemma 7.1 and the Tauberian result from Lemma 3.4 with its obvious extension
to W12 to write:

P(X, =(Uy, e, p1z) € U™ forall § < t < T)

22 Mg —an 1
> P( lim (™ dozaz) trtwa)<e)) _porang <t < T)
n—roo <.u’f 7]]-{r(u1,u2)<8n}>
> P(T}LH;O An <,u§§2, ]l{alzag}]l{r(ul,ug)<£n}> =1

and lim )\n</1,§)27 ]l{r(ul,ug)<5n}> =1 forall ¢ <t< T) (717)

n—oo
= P(nILH;O )‘n<ﬂ,§2, ]l{al=a2}67)\nr(u1,u2)> =1
and lim An<u?2, e‘A"T(“l*“”} =1foralld <t< T)
n—oo
=1
by (7.16). This concludes the proof of Theorem 6.
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